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Abstract

From the perspective of increasingly data rate requirements in mobile communications, it is deemed
necessary to do further research so that the future goals can be reached. To that end, the radio-
based communications are resorting to multicarrier modulations and spatial diversity. Until today,
the orthogonal frequency division multiplexing (OFDM) modulation is regarded as the dominant
technology. On one hand, the OFDM modulation is able to accommodate multiantenna config-
urations in a very straightforward manner. On the other hand, the poor stopband attenuation
exhibited by the OFDM modulation, highlights that a definitely tight synchronization is required.
In addition, the cyclic prefix (CP) has to be sufficiently long to avoid inter-block interference, which

may substantially reduce the spectral efficiency.

In order to overcome the OFDM drawbacks, the filter bank multicarrier modulation based on
OQAM (FBMC/OQAM) is introduced. This modulation does not need any CP and benefits from
pulse shaping techniques. This aspect becomes crucial in cognitive radio networks and commu-
nication systems where nodes are unlikely to be synchronized. In principle, the poor frequency
confinement exhibited by OFDM should tip the balance towards FBMC/OQAM. However, the
perfect reconstruction property of FBMC/OQAM systems does not hold in presence of multipath
fading. This means that the FBMC/OQAM modulation is affected by inter-symbol and inter-
carrier interference, unless the channel is equalized to some extent. This observation highlights
that the FBMC/OQAM extension to MIMO architectures becomes a big challenge due to the need

to cope with both modulation- and multiantenna-induced interference.

The goal of this thesis is to study how the FBMC/OQAM modulation scheme can benefit from
the degrees of freedom provided by the spatial dimension. In this regard, the first attempt to put
the research on track is based on designing signal processing techniques at reception. In this case
the emphasis is on single-input-multiple-output (SIMO) architectures. Next, the possibility of pre-
equalizing the channel at transmission is investigated. It is considered that multiple antennas are
placed at the transmit side giving rise to a multiple-input-single-output (MISO) configuration. In
this scenario, the research is not only focused on counteracting the channel but also on distributing

the power among subcarriers. Finally, the joint transmitter and receiver design in multiple-input-
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multiple-output (MIMO) communication systems is covered.

From the theory developed in this thesis, it is possible to conclude that the techniques originally
devised in the OFDM context can be easily adapted to FBMC/OQAM systems if the channel
frequency response is flat within the subchannels. However, metrics such as the peak to average
power ratio or the sensitivity to the carrier frequency offset constraint the number of subcarriers,
so that the frequency selectivity may be appreciable at the subcarrier level. Then, the flat fading
assumption is not satisfied and the specificities of FBMC/OQAM systems have to be considered. In
this situation, the proposed techniques allow FBMC/OQAM to remain competitive with OFDM. In
addition, for some multiantenna configurations and propagation conditions FBMC/OQAM turns
out to be the best choice. The simulation-based results together with the theoretical analysis
conducted in this thesis contribute to make progress towards the application of FBMC/OQAM
to MIMO channels. The signal processing techniques that are described in this dissertation allow
designers to exploit the potentials of FBMC/OQAM and MIMO to improve the link reliability as

well as the spectral efficiency.



Resum

Des de la perspectiva que les tasses de dades requerides per les comunicacions mobils incrementaran
progressivament, s’estima necessari realitzar investigacions per tal d’assolir els futurs objectius.
Amb aquesta finalitat, les comunicacions radio estan recorrent a la utilitzacié de modulacions
multi-portadora i a la diversitat en espai. Fins avui la modulacié orthogonal frequency division
multiplezing (OFDM) és considerada com la tecnologia dominant. D’una banda la modulaci6
OFDM permet la utilitzacié de multiples antenes d’una manera senzilla. D’altre banda, la baixa
atenuacié que OFDM exhibeix fora de la banda pas, posa de manifest que la sincronitzacié ha
d’estar molt ben ajustada. A més, el prefixe ciclic (PC) que evita la interferéncia entre blocs,

redueix de manera substancial I'eficiencia espectral.

Amb l'objectiu de veéncer els inconvenients dels sistemes OFDM introduim la modulacié filter
bank multicarrier modulation based on OQAM (FBMC/OQAM). Aquesta modulacié no necessita
cap PC i utilitza formes d’ona ben confinades en el domini temporal i freqiiencial. Aquest aspecte
esdevé crucial en xarxes de radio cognitiva i en sistemes de comunicacié on els nodes no estan
sincronitzats. En principi, la baixa atenuacié que OFDM exhibeix fora de la banda de pas hauria
de decantar la balanca en favor de FBMC/OQAM. Tanmateix, la propietat que garanteix que
la senyal transmesa pugui ser perfectament recuperada pel receptor, no es compleix quan hi ha
propagacié multicami. Tret que el canal sigui equalitzat, aixo significa que hi ha interferencia entre
portadores. Aquesta observaci6 posa de manifest que 'aplicacié de FBMC/OQAM en arquitectures
on hi ha diverses antenes esdevé un gran repte, ja que a mesura que s’afegeixen antenes s’incrementa

la interferéncia.

L’objectiu d’aquesta tesis és estudiar com la modulacié FBMC/OQAM pot beneficiar-se de la
diversitat en espai. El primer intent que s’ha fet per encarrilar la recerca en la direccié desitjada,
ha estat dissenyar tecniques de processat de senyal en recepcié. En aquest cas s’ha posat emfasi en
arquitectures single-input-multiple-output (SIMO). En el pas segiient, s’ha investigat la possibilitat
d’equalitzar el canal en la banda del transmissor. Tanmateix, s’ha considerat que només el trans-
missor esta equipat amb multiples antenes originant una configuracié multiple-input-single-output

(MISO). En aquest escenari la recerca no només esta orientada a combatre el canal siné també a

vil
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distribuir la potencia entre les sub-portadores. Finalment s’inclou el disseny conjunt del receptor i
de I’emissor en un sistema de comunicacions multiple-input-multiple-output (MIMO).

De la teoria que s’ha desenvolupat en aquesta tesis, és possible concloure que les técniques
concebudes en el context d’OFDM poden ser facilment adaptades als sistemes FBMC/OQAM, si
la resposta freqiiencial del canal es plana en la banda dels sub-canals. Tanmateix, la relacié en-
tre poteéncia maxima i poteéncia mitja o la sensibilitat a les desviacions de la portadora limiten el
nombre de sub-portadores, de tal manera que la selectivitat en freqiiencia del canal pot ser percep-
tible. Llavors, la hipotesis de resposta plana no es compleix i les caracteristiques de la modulacié
FBMC/OQAM han de ser considerades. En aquesta situacio, les teécniques proposades permeten
que FBMC/OQAM sigui tan competitiu com OFDM. Depenent de les condicions de propagacié
i del nombre d’antenes resulta que FBMC/OQAM és la millor opcié. Els resultats de les simula-
cions juntament amb I'analisi teoric que s’ha portat a terme, contribueixen a aconseguir avengos en
Paplicacié de FBMC/OQAM en arquitectures amb miiltiples antenes. Les técniques de processat
de senyal descrites en aquesta dissertacié permeten explotar els potencials de FBMC/OQAM i

MIMO, per millorar la fiabilitat de I'enllag aixi com ’eficiencia espectral.



Resumen

Desde la perspectiva que las tasas de datos requeridas por las comunicaciones méviles incrementaran
progresivamente, se estima necesario realizar investigaciones para conseguir los futuros objetivos.
Con este fin, las comunicaciones radio estan recorriendo a la utilizacién de modulaciones multi-
portadora y a la diversidad en espacio. Hasta hoy la modulacién orthogonal frequency division
multiplezing (OFDM) es considerada como la tecnologia dominante. De una banda la modulacién
OFDM permite la utilizacién de multiples antenas de una manera sencilla. De otra banda, la baja
atenuacién que OFDM exhibe fuera de la banda de paso, pone de manifiesto que la sincronizacién
tiene que estar muy bien ajustada. Ademds, el prefijo ciclico (PC) que evita la interferencia entre

bloques, reduce de manera substancial la eficiencia espectral.

Con el objetivo de vencer los inconvenientes de los sistemas OFDM introducimos la modulacion
filter bank multicarrier modulation based on OQAM (FBMC/OQAM). Esta modulacién no necesita
ningtin PC y utiliza formas de onda bien confinadas en el dominio temporal y de la frecuencia. Este
aspecto es crucial en redes de radio cognitiva y en sistemas de comunicacién donde los nodos no
estan sincronizados. En principio, la baja atenuacion que OFDM exhibe fuera de la banda de paso
deberia decantar la balanza en favor de FBMC/OQAM. Sin embargo, la propiedad que garantiza
que la senial transmitida pueda ser perfectamente recuperada en recepcién, es destruida cuando hay
propagacion multicamino. Salvo que el canal sea ecualizado, esto significa que hay interferencia
entre portadoras. Esta observacién pone de manifiesto que la aplicacién de FBMC/OQAM en
arquitecturas donde hay varias antenas es un gran reto, ya que a medida que se anaden antenas se

incrementa la interferencia.

El objetivo de esta tesis es estudiar como la modulacién FBMC/OQAM puede beneficiarse de
la diversidad en espacio. El primer intento que se ha hecho para encarrilar la investigacion en la
direccién deseada, ha estado disenar técnicas de procesado de senal en recepcién. En este caso se
ha puesto el énfasis en arquitecturas single-input-multiple-output (SIMO). En el paso siguiente, se
ha investigado la posibilidad de ecualizar el canal en la banda del transmisor. Sin embargo, se ha
considerado que solo el transmisor esta equipado con multiples antenas originando una configuracion

multiple-input-single-output (MISO). En este escenario la investigacién no solo estd orientada a

ix



combatir el canal sino también a distribuir la potencia entre las sub-portadoras. Finalmente se
ha incluyendo el diseno conjunto del transmisor y del receptor en un sistema de comunicaciones
multiple-input-multiple-output (MIMO).

De la teoria que se ha desarrollado en esta tesis, es posible concluir que las técnicas concebidas
en el contexto de OFDM pueden ser facilmente adaptadas a los sistemas FBMC/OQAM, si la
respuesta del canal en frecuencia es plana en la banda de los sub-canales. No obstante, la relacién
entre potencia maxima y potencia media o la sensibilidad a las desviaciones de la portadora limitan
el nimero de sub-portadoras, de tal manera que la selectividad del canal puede ser perceptible.
Entonces, la hipétesis de respuesta plana no se cumple y las caracteristicas de la modulacién
FBMC/OQAM tienen que ser consideradas. En esta situacion, las técnicas propuestas permiten que
FBMC/OQAM sea tan competitivo como OFDM. Dependiendo de las condiciones de propagacién
y del nimero de antenas resulta que FBMC/OQAM es la mejor opcién. Los resultados de las
simulaciones juntamente con el andlisis tedrico que se ha llevada a cabo, contribuyen a lograr
avances en la aplicacién de FBMC/OQAM en arquitecturas con multiples antenas. Las técnicas de
procesado de sefial descritas en esta disertacién permiten explotar los potenciales de FBMC/OQAM

y MIMO, para mejorar la fiabilidad del enlace asi como la eficiencia espectral.
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Chapter 1

Why FBMC/OQAM?

1.1 Background and motivation

The wireless personal communications have recently become very popular due to the increasingly
users’ demands on multimedia content and mobility. It is not expected that the requirements on
higher data rates will decrease, but the opposite as it is reported by the International Telecommu-
nication Union Radiocommunication [1]. Thus, it becomes mandatory to gradually increase the
capacity of the networks that provide these contents. Towards this end, it seems that the use of
multicarrier modulation (MCM) schemes together with multiantenna configurations is the option
that is being most favourably considered to reach the throughput goals. Among the wireless stan-
dards that include multicarrier and multiantenna techniques in the physical layer specifications,
the most recent are the Evolved UMTS Terrestrial Radio Access Long Term Evolution (E-UTRA
LTE) [2], the Worldwide Interoperability for Microwave Access (WiMAX) [3] and the WiFi based
on the standard IEEE 802.11ac [4]. The stringent challenges that future wireless communications
have to face implies that further research has to be done in order to attain the ever-increasing rate
requirements.

The implementation of multiple antennas at both ends of the link is widely considered as an
attractive solution to substantially improve the overall system performance. The key aspect that
allows multiantenna transceiving systems to improve the wireless communications stems from the
additional degrees of freedom provided by the spatial dimension. The use of multiple antennas in
combination with advanced signal processing algorithms, give rise to the multiple-input-multiple-
out (MIMO) technology, which is able to boost the spectral efficiency and enhance the link reliability
[5-9]. The beauty of MIMO systems is that the aforementioned merits come at no extra cost in

terms of bandwidth and transmit power.

In wireless communications the media is dispersive when there is no visual line of sight between
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the transmitter and the receiver. This results in a channel that induces inter-symbol interference
(ISI) giving rise to frequency selectivity. This may become an obstacle to benefit from the MIMO
technology developed in narrowband communications, where the media is nondispersive. The
strategy of transmitting the information in blocks and equalizing the channel in the frequency
domain has been proven to be able to deal with ISI [10-12]. The alternative that consists in
equalizing the channel in the time domain may require a digital signal processing speed that is
prohibitively high, which makes the solution impractical and unattractive. The block processing
described in [10,12] can be implemented in single carrier and multicarrier modulated systems. The
idea in both cases hinges on receiving a signal that is expressed as the circular convolution of the
channel with the transmitted block. This property is satisfied thanks to the transmission of a cyclic
prefix (CP), which should be larger than the most delayed echo of the channel. If don’t, there is
inter-block interference (IBI) and the system performance degrades significantly. In the literature,
the single carrier and the multicarrier solutions based on the CP transmission are called single
carrier frequency domain equalization (SC-FDE) and orthogonal frequency division multiplexing
(OFDM), respectively. Both schemes have similar complexity because the same blocks are used.
The difference of SC-FDE with respect to OFDM is that the inverse fast Fourier transform (IFFT)
is moved from the transmitter to the receiver. As a consequence, in the OFDM case the symbols
are detected in the frequency domain. Conversely, the decisions are carried out in the time domain
when the SC-FDE scheme is implemented. Hence, the energy of a given symbol is distributed
over all the frequency band when the single carrier system is considered. Hence, SC-FDE presents
an increased robustness to deep spectral notches, a reduced sensitivity to carrier frequency offsets
and a reduced peak to average power ratio (PAPR) when compared to OFDM. Based on this,
the SC-FDE scheme seems to be the most attractive solution. However, the system performance
can be substantially improved in OFDM if the modulation order and the power allocated on each
subcarrier are based on the channel gains. With adaptive modulation and power allocation, the
block processing based on the multicarrier concept outperforms the single carrier alternative [13]. It
is worth mentioning that the PAPR problem that arise in OFDM can be circumvented by spreading
the symbols over all the frequency range by using the discrete Fourier transform (DFT) [14]. As
a result, SC-FDE is only suggested by IEEE 802.16. while OFDM has been included in the
physical layer specifications of several standards such as: the digital video broadcasting (DVB), the
digital audio broadcasting (DAB), IEEE 802.16 and IEEE.802.11. Actually, OFDM is nowadays
the most prominent multicarrier modulation. Aside from the ability to mitigate the dispersion of
the media, the beauty of OFDM comes from the fact that the end-to-end communication system,
which accounts for the transmitter, the channel and the receiver, can be represented as a set
of parallel flat fading channels. It must be mentioned that this is the key aspect that enables
combining straightforwardly OFDM with MIMO techniques. In this sense, OFDM can benefit from
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the theory developed in MIMO narrowband systems. Nevertheless, the orthogonality conditions,
which enable independently processing each subcarrier, hinge on shaping the subcarrier signals with
the rectangular window along with transmitting redundancy in the form of a CP. This highlights

that OFDM presents several limitations, which are listed below:

e The CP transmission implies a reduction of the spectral efficiency as well as wastage of power.

e Any time and frequency misalignment between the transmitter and the receiver destroys
the orthogonality between subcarriers and, therefore, subcarrier signals leak to unintended
subcarriers. Since the rectangular window is characterized to have a sinc-like shape spectrum,
the leakage severely degrades the quality of the demodulated data. As a result, it is deemed
necessary to achieve a tight synchronization between nodes. The stringent synchronization
requirements limit the use of OFDM in dynamic spectrum access networks where nodes are

unlikely to be perfectly aligned [15].

e The poor stopband attenuation exhibited by the rectangular pulse obliges the designer to
leave empty several subcarriers at the boundaries of the band. Otherwise, the OFDM signal

may degrade other services transmitted on adjacent bands.

e The large side lobes that characterize the sinc pulse implies that narrowband interferences

will affect several subcarrier signals.

It is obvious that the OFDM disadvantages associated to the rectangular window can be over-
come to a significant extent if the subcarrier signals are shaped with well-frequency localized wave-
forms. The idea of shaping the subcarrier signals with a pulse different from the rectangular window
has its origins at sixties. Chang was the first who devised a multichannel transmission system in
which amplitude modulated (AM) data is transmitted in parallel by band-limited pulses, [16].
Therein Chang met the orthogonal conditions that resulted in a new set of pulses that enable
achieving the maximum data rate in the absence of ISI and inter-carrier interference (ICI). Soon
after, Saltzberg in [17] extended the scheme envisaged in [16] and proposed a parallel quadrature
amplitude modulation (QAM) transmission. The modification consisted in staggering in-phase and
quadrature components of symbols drawn from a QAM constellation. It must be mentioned that
both schemes achieve the same bandwidth efficiency since a partially spectrum overlapping be-
tween adjacent channels is permitted. However, neither Chang’s nor Saltzberg’s transmultiplexer
(TMUX) was regarded as a candidate in transmission data systems. Single channel transmission
schemes were more appealing since they needed far less circuitry. Aiming at reducing the hard-
ware requirements many researchers investigated the possibility of designing an equivalent digital

system. In this regard, Bellanger proposed a special structure that combines a polyphase network
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(PPN) and a digital Fourier processor, [18]. The idea of overcoming the circuit complexity by using
the digital Fourier transform (DFT) was further studied by Hirosaki giving rise to a new digital
signal processing method, [19]. Therein the Saltzberg’s data transmission scheme was efficiently
reformulated in the digital domain. It must be mentioned that Hirosaki’s scheme works with real
samples. Even though the digital Fourier processor as well as the PPN process complex data,
only the real part of the incoming signal to be fed to the digital to analog converter is extracted.
This processing is suitable for baseband applications. However, Coriolaro et al. demonstrated that
the sampling rate can be reduced by a factor of two for bandpass transmissions, [20]. To do so,
Saltzberg’s scheme is rearranged into a digital virtual complex model. At this point little attention
was paid to the inherent discretization of the pulses. The orthogonal conditions originally formu-
lated for continuous-time signals do not hold when the digital model is considered. In this regard
Siohan et al. and Bolcskei addressed different approaches to establish the discrete orthogonality
in [21] and [22], respectively. It is worth mentioning that Vetterli [23], Vaidyanathan [24] and Karp
and Fliege [25], among other authors, have also carried out studies to efficiently implement filter

bank structures.

In the literature the multicarrier schemes that resort to pulse shaping techniques are called
filter bank multicarrier (FBMC) systems. These systems are divided into two categories depending
on the real or complex nature of symbols. In the complex case the multicarrier signal can be
generated according to the filtered multitone (FMT) scheme [26,27], or the generalized frequency
division multiplexing (GFDM) scheme [28]. The FMT technique uses frequency confined pulses
but the subcarrier signals are not allowed to overlap in the frequency domain. As a consequence,
FMT systems fail to achieve the maximum bandwidth efficiency. The spectral efficiency loss is
related with the roll-off factor of the pulses in the sense that the higher is the roll-off factor, the
higher is the transition band of the pulses and consequently the higher has to be the subcarrier
spacing. The GFDM system can be understood as a parallel transmission in several SC-FDE links,
which are separated in frequency. Hence, each subcarrier performs a block transmission with a
CP. In addition, subcarrier signals can be shaped with the desired waveform independently. Since
subcarriers overlap in the frequency domain and waveforms are not orthogonal, the received signals
are degraded by ICI. This highlights that the bandwidth of each subcarrier together with the design
of the pulses are of paramount importance to control the energy that leaks through non-intended
subcarriers. Despite of this, the GFDM scheme in [29] is considered as a candidate to address
the requirements that cognitive radio and machine-to-machine communications introduce to 5th

generation cellular networks.

The two techniques that lie into the second category, where transmitted signals belong to
the real field, are named staggered modulated multitone (SMT) and cosine modulated multitone
(CMT), [30,31]. The CMT and SMT schemes are respectively related to the Chang’s method [16]
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and the Saltzberg’s method [17]. In this dissertation we focus on SMT, which is also identified with
the terminology FBMC/offset quadrature amplitude modulation (FBMC/OQAM) or OFDM /offset
quadrature amplitude modulation (OFDM/OQAM). The reason lies in the fact that the low-rate
signals multiplexed over each subband belong to the OQAM constellation, which is obtained by
staggering in-phase and quadrature components of QAM symbols. The approach based on the
OQAM scheme is gaining momentum because in contrast to FMT, GFDM and OFDM it achieves
maximum bandwidth efficiency. That is because no redundancy is transmitted and subcarrier
signals can overlap in the frequency domain as described in [17]. This allows reducing the subcarrier
spacing when compared to FMT and, therefore, we can increase the number of streams that are
frequency multiplexed. In view of this discussion, we have favoured the FBMC/OQAM modulation

over the others filter bank multicarrier schemes.

It is important to remark that we may improve the system performance of OFDM systems by
choosing a signal basis different than that built upon the rectangular pulse. To this end, several
techniques to suppress the side lobes can be found in [32-37]. Even though these techniques succeed
in reducing the out of band emission, the implementation complexity may increase and the capacity
loss in the prefix is not solved. It must be mentioned that if subcarrier signals convey complex-
valued symbols as it happens in the OFDM context, then there exists a theoretical limit that
restricts the factor with which the pulses of the orthogonal basis decay. The authors in [38] show
that these limits can be exceeded, thus a faster decay can be achieved, if the symbols are drawn
from the OQAM constellation, which confirms that FBMC/OQAM is an attractive multicarrier

modulation.

In summary, FBMC/OQAM exhibits a low out of band emission while the spectral efficiency is
not degraded. Therefore, the FBMC/OQAM has the key features that are needed to transmit in a
fragmented spectrum or in networks where tight synchronization cannot be attained. This may tip
the balance towards FBMC/OQAM when designing the air-interface in networks where different
systems coexist in the same bandwidth. With that being said, the FBMC/OQAM-based air-
interface can be considered as a possible candidate for future wireless communications. Therefore,
it is of paramount importance to demonstrate that the FBMC/OQAM scheme can benefit from the
additional degrees of freedom provided by the spatial dimension. It is well-know that if the channel
frequency selectivity is not appreciable in the frequency range of at least one subchannel, then
some of the pre- and post-processing techniques originally devised for OFDM can be applied to
FBMC/OQAM without destroying the orthogonality. However, the applicability of FBMC/OQAM
to MIMO communication systems is a non-trivial task when the channel is frequency selective at
the subcarrier level. Under this assumption the orthogonality between subcarriers is destroyed and
the data symbols leak to unintended slots and subcarriers. As a consequence, the demodulated

signals are affected by ISI, ICI and inter-antenna interference (IAI). In the light of the above
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discussion along with the characteristics of the OQAM, we can assert that in general the optimal
MIMO precoding and decoding matrices originally devised for OFDM systems are not optimal
for FBMC/OQAM. Therefore, the reasons that motivate us to devise signal processing techniques
specifically thought for the FBMC/OQAM modulation are twofold:

e The channel may induce interference and, therefore, aside from the noise the received signal
may be degraded by ICI, IST and TAI

e The OQAM symbols only convey information in a single dimension.

The first point reveals that the loss of orthogonality has to be considered. The second point
indicates that the real and imaginary parts of the received samples have to be independently
processed so that all the second order statistics come into play. This way of performing can be
viewed as a special case of widely linear processing (WLP) when the variables to be estimated are
real-valued [39]. In general, WLP is used the exploit the improperness of data sequences, [40].
In this sense, applications of WLP include: prediction [41], multiuser detection with improper
multiple access interference [42], suppression of rotationally variant residual multiuser interference
[43], equalization [44], equalization for STBC transmission [45,46], single antenna interference
cancellation for global system for mobile communications [47,48], transceiver structure employing
widely linear filters [49,50], multiple antenna interference cancellation [51] and improper signalling
on the interference channel [52]

Since the aim of this thesis is to provide insight into the design of filter bank multicarrier and
multiantenna systems based on OQAM, it is deemed necessary to take into account the issues that
have been previously raised. In the European Union’s 7th Framework Project PHYDYAS [53] some
light has been casted into the design of FBMC/OQAM systems. However, some areas are not fully
explored yet and there is room for improvement. In this sense, next section briefly introduces the

research areas that have been studied in this thesis.

1.2 Outline of the dissertation

This dissertation is aimed at devising novel signal processing techniques that take advantage of the
good frequency localization properties exhibited by the FBMC/OQAM modulation scheme and the
additional degrees of freedom provided by multiantenna architectures. It must be mentioned that
this thesis is not limited to the study of MIMO PTP communications, but other scenarios have

been considered.

Chapter 2 introduces the basics of the FBMC/OQAM modulation by providing the expressions

of a pure digital filter bank that works in the transmultiplexer configuration. Special emphasis is
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on the efficient implementation of the transmitter and the receiver. Finally, this chapter presents
a unified formulation that allows the extension of the FBMC/OQAM scheme to MIMO channels.
The model has been derived in the context of point-to-point communications and it contemplates
the possibility of including precoding and equalization techniques that work on a per-subcarrier

basis.

Chapter 3 focuses on signal processing techniques used at reception to combat the detrimental
effects induced by the channel. In particular, the chapter covers the equalization design for the
FBMC/OQAM modulation scheme. The cases of study correspond to synchronous point-to-point
communications and asynchronous multiple access networks. In both cases it is contemplated that
the receiver may have multiple antennas. In addition, the design of interference aware detectors
for coded FBMC/OQAM systems is investigated.

Chapter 4 delves into the problem of constructing linear precoders for FBMC/OQAM sys-
tems with the emphasis on multiple-input-single-output (MISO) channels. One advantage of pre-
equalizing the channel at the transmit side is that the power distribution can be adjusted to adapt
the channel variations. Based on this observation Chapter 4 first investigates the design of linear
precoders when the power distribution is set beforehand. Next, power allocation comes into play
and the problem becomes more challenging because linear precoders and power coefficients are

jointly designed.

Chapter 5 provides insight into the power allocation problem for FBMC/OQAM systems when
residual inter-symbol and inter-carrier interference is not negligible. In particular, we focus on the
design of power allocation strategies that maximize the minimum signal to interference plus noise
ratio (SINR) and strategies that maximize the sum rate. While the maximization of the minimum
SINR is exclusively investigated for point-to-point communications, the sum rate maximization is

analysed in the broadcast channel as well as in point-to-point communications.

Chapter 6 presents an architecture that can be understood as the fusion of the techniques
introduced in Chapter 3 and Chapter 4. In other words, the transmitted symbols are linearly
precoded while at the receive side the demodulated data is equalized. This chapter pursues the
joint optimization of the transmitter and the receiver in low frequency selective channels where the
channel frequency response is assumed flat at the subcarrier level. MIMO techniques are envisaged

for point-to-point communications and for the broadcast channel.

Chapter 7 goes beyond the research carried out in Chapter 6 and proposes to jointly optimize
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the transmitter and the receiver without making any assumption about the flatness of the channel.
It must be mentioned that the studies are exclusively focused on point-to-point communications.
To counteract the channel a novel architecture is proposed. Now precoders and equalizers work on
a per-subcarrier basis and may have multiple taps. For design and complexity reasons we restrict
our study to two cases. In the first one the precoders are broadband filters whereas the equalizers
are narrowband combiners. By contrast, in the second case the complexity burden is placed on the

receive side and the multi-tap filtering is only performed by the equalizers.

Chapter 8 draws the conclusions of this dissemination and proposes future lines of research.

1.3 Research contributions

The contents of the following articles have been used to write this thesis.

Chapter 3:
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receiver for filterbank based multicarrier systems,” International ITG Workshop on Smart
Antennas (WSA), pp.421-427, 23-24 February 2010.

P2 (©2011 IEEE. Reprinted, with permission, from M. Caus, A.I. Pérez-Neira, ”Interference
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Chapter 2

FBMC/OQAM system model

2.1 SISO architecture

This section formulates a pure digital FBMC/OQAM system that works in the TMUX configura-
tion. This means that the output of the synthesis filter bank (SFB) is connected to the input of
the analysis filter bank (AFB). This is the usual configuration in multicarrier communications. In
this regard, consider the discrete-time baseband model for the single-input-single-output (SISO)
communication system depicted in Figure 2.1. The block diagram shows that there are M in-
put signals that are added to form the superimposed signal s[n]. Note that the spectrum of the
OQAM symbols, which are obtained after staggering in-phase and quadrature components of the
complex-valued QAM symbols {z¢,[l]}, is first compressed and next the upsampled version is fre-
quency multiplexed to the corresponding subcarrier. To do so, each branch is filtered with the
well-frequency localized pulses { f,[n]}. To recover the M low-rate signals {x¢,[l]}, the synthesized
signal s[n| is fed into a bank of matched filters and then the outputs are downsampled to perform
the rate conversion.

It is worth emphasizing that the SFB portrayed in Figure 2.1 sets the same upsampling factor
among subcarriers. As a consequence, the pulses deployed in the SFB and the AFB have equal
bandwidth. This particular case, which is known as uniform FBMC, is very interesting because it
allows generating { f,,[n]} by applying frequency shifts to a given prototype lowpass filter. In the
most general case the rate of the subcarrier signals may not be the same, giving rise to a multirate
system, [24,54]. Nevertheless, it must be mentioned that this work is focused on the study of

uniform FBMC schemes based on the transmission of OQAM symbols.
The starting point of this dissertation is the TMUX efficient implementation proposed in [21].

In the literature we can find other schemes based on different structures. In this regard, the

exponentially-modulated filter bank (EMFB) scheme also enables shaping subcarrier signals with

11
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Figure 2.1: Block diagram of the FBMC/OQAM transceiver.

very spectral efficient waveforms, [55-57]. Although EMFB and the FBMC/OQAM follow different
approaches, the authors in [58] demonstrate that it is possible to modify the EMFB structure with
special operations so that the subcarrier signals obtained by both schemes coincide. Sticking to the
FBMC/OQAM case, the block diagram shown in Figure 2.1 can be transformed into the schemes
depicted in Figure 2.2 and Figure 2.5 so that the complexity burden is reduced while the processing
keeps unchanged. In other words, Figure 2.1 is equivalent to Figures 2.2 and 2.5. The bank of filters

given by {A,,(z)} correspond to the polyphase components that allow the following representation

M-1

P(z) =Y 2 'A4(z"), (2.1)

1=0
where P(z) is the z-transform of p[n|, which is the prototype pulse that is used to generate the
subcarrier pulses {fy,[n]}. The closed-form expressions of {f,[n]} and {5,,} are formulated here-
inafter. Note that in Figure 2.2 and Figure 2.5 the notation used to refer to the input of the AFB
is not matched with the output of the SFB because, in general, the output of the SFB is altered
before it reaches the input of the AFB. This happens for instance in wireless communications where

the received signal is affected by multipath propagation and is contaminated with additive noise.

As Figure 2.2 indicates the input sequences are pre-processed to generate the OQAM symbols.
The pre-processing consists in staggering between the in-phase and quadrature components of the
complex-valued QAM symbols. This is tantamount to delaying half the symbol period of either
the real or the imaginary part of the complex-valued sequences {z¢,[]}. It is important to remark
that on the even subcarriers the quadrature component is delayed with respect to the in-phase
component, while on odd subcarriers is the real part that is delayed. Figure 2.3 illustrates this way
of performing. It worth emphasizing that the OQAM symbols are modulated at twice the rate of
the QAM symbols, but the OQAM symbols only carry information in a single dimension. Based on
this, any point in the OQAM constellation diagram can be obtained by multiplying a real-valued
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Figure 2.2: Efficient implementation of the transmitter.

pulse amplitude modulated (PAM) symbol with a term that controls the phase. In this sense, the
sequence that is fed into the SFB can expressed as x,[k] = d,[k]0m[k], where d,,[k] is the PAM

symbol and the phase term can be defined as follows:

1 m+k even

Omlk] = . 2.2
ml#] { j m+k odd (22)

Another possibility is to set 6,,[k] = ™%, which is equivalent to (2.2) aside from the sign.
The idea is to ensure that the PAM symbols that are transmitted in adjacent positions in the
time-frequency grid are frequency shifted by a factor of 7. In this proposal we have favoured the

notation written in (2.2). Without loss of generality the transmitted signal is given by

o Mt Y (2.3)
k=—o00 m=0
where
f[n] = pln] ed57m=D), (2.4)

Notice that the sample index k is used by low-rate signals while the high-rate signals utilize
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Figure 2.4: Power spectral density corresponding to the signal transmitted in the tenth subchannel
when the air-interface is based on FBMC/OQAM and OFDM.

the sample index n. Bearing in mind the phase term choice in (2.2) together with the efficient
implementation of [21], it follows that £, = e~/ %m0 The prototype pulse p[n] is a unit-energy
finite impulse response (FIR) filter of order L — 1, i.e. Zﬁ;& lp[n]]> = 1. The delay D appears
as a consequence of forcing the prototype pulse to be causal, thus its value depends on the pulse
length. The authors in [21] have proposed to fix D = (L — 1) /2. It is customary to select a length
that is close to a multiple of the number of subbands, that is L € {KM — 1, KM, KM + 1}. The
coefficient K controls how many multicarrier symbols overlap in the time domain. For this reason
it is called the overlapping factor. To illustrate the good spectral containment exhibited by the
subcarrier signals, Figure 2.4 shows the power spectral density (PSD) of the signal transmitted on
the tenth subchannel when the air-interface is based on OFDM and FBMC/OQAM. The PSD is
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Figure 2.5: Efficient implementation of the receiver.

normalized so that the gain in the passband region is 0 dB.

Denoting r[n] the signal to be fed to the AFB, the information conveyed on each subchannel
is obtained by filtering r[n] through a bank of filters, which are matched to the transmit subband
filters. Hence, the gth demodulated signal at the kth time instant is given by

M
L-1+k%

Wl = X rlalp o iy | e oa0)), (2.5

M
n—k2

Defining (.) 1z as the downsampling operation by a factor of z, the signal Yqlk] can be reformu-
lated as

Yq [k] = (y [’I”L] * f; [_n])iM/g ) (2'6>
which brings about the following compact model

Ualk]= 3" (don [K] 00 [K]) # crgm [4 (2.7)

m=0
s [K] = (fon ] 13 [=01) 111 (2.8)

as long as r[n] = s[n|. Finally the symbols are estimated by de-staggering the AFB outputs. The

[y

processing is summarized in Figure 2.6. On the gth subband the PAM symbols are obtained after
compensating the phase term and extracting the real component, i.e. dy[k] = R {0:[K]yqlk]}. As it
is pointed out in [21] if the prototype filter is designed such that the perfect reconstruction (PR)
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property is satisfied, that is

{nz_:oo fm [ l] 1 [n = v]\j } 01107 m} — rraBies (2.9)

then d,[k] = d,[k] in the absence of noise and multipath fading. In wireless communications, the
received signal is affected by multipath fading and contaminated by additive white Gaussian noise
(AWGN). Denoting h[n] the channel impulse response (CIR) and w[n| the noise samples, it follows
that r [n] = h [n] * s [n] + w [n]. With that, (2.7) is transformed into

q+1
Y[kl = Y (dim [F] 0 [K]) * gom [K] + 1wy [K]
m=q—1
q+1 00 00
= dq[k]04[k]gqq[0] + Z Z dinlk = T10m[k — T]ggm[T] + Z dqlk — 7104k — T]gqq(T]
mrjigl T=—00 T:;OOO
ICI ITS:I

+ Wq [k]a

(2.10)
where

Gam (k] = (fm [n] % hln) = f5 [=n) ), (2.11)
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wglk] = (@[n] « f5[=nl),| 1 - (2.12)

The definition of (2.11) highlights that the channel destroys the orthogonality properties and,
thus the AFB outputs are not free of ISI and ICIL. In (2.10) we have assumed that the prototype
pulse exhibits a good spectral containment so that ICI mainly comes from the immediate adjacent
neighbors. This implies that the frequency response of p[n] is confined within [—2—“ QM“] and,
therefore, the mth subcarrier signal occupies this band B,, = [(m - 1) % (m+1) JJ(;;/], where f

is the sampling frequency. Based on this, the subcarrier spacing is defined as Ay = % All these

assumptions hold true for several pulse-shape designs, see e.g. [21,59-61].

Provided that the channel frequency selectivity and the subcarrier spacing are such that the
channel frequency response (CFR) is flat within the interval By, then we can use one of these two

definitions

Gam ] = H (/5™ ) g [K] (2.13)

Gam 0] = H (757 aqm K], (2.14)
instead of (2.11). Let H (&’ 3™) denote the CFR evaluated on 2Tm. It must be mentioned
that the models in (2.13) and (2.14) are preferable over the model in (2.11) because they offer a
better analytical tractability. However, the system parameters and the propagation conditions will
determine its validity. From this point on we will use the term: low frequency selective channels,
to refer to those scenarios where (2.13) and (2.14) are valid. Otherwise, we will use the term:
highly frequency selective channels. Channel models that do not satisfy (2.13) and (2.14) usually
have large delay spreads. The typical urban and the highly terrain scenarios are two examples
where (2.13) and (2.14) do not hold true, [62]. If the channel frequency response is flat within
subchannels, then we can indistinctly adopt model (2.13) or (2.14). In the subsequent chapters,
it will be demonstrated that the system is more robust against the frequency selectivity of the
channel when beamformers are designed assuming (2.14) rather than (2.13). To illustrate that the
processing is simpler when the flat fading condition is satisfied, let us assume that (2.14) is valid.
Then we could restore the orthogonality on the real field by filtering the demodulated data by a
single-tap equalizer. If the PR property is satisfied and the subbands are processed as follows:

- 031k]yq (K]

dq [k] =R o (eﬂ%q> (2.15)

then the PAM symbols are perfectly estimated except from the noise, i.e. dy[k] = dg[k] +
R (wq[k] /H (ej %q>). However if the channel cannot be modeled flat at each subchannel the
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Table 2.1: Intrinsic interferences for ¢ even.

k=-3 k=-2 k=-1 k=0 k=1 k=2 k=3
agq—1]k] | -j0.0429 | -0.1250 | j0.2058 | 0.2393 | -j0.2058 | -0.1250 | j0.0429
Qgqlk] -0.0668 0 0.5644 1 0.5644 0 -0.0668
agg+1lk] | j0.0429 | -0.1250 | -j0.2058 | 0.2393 | j0.2058 | -0.1250 | -j0.0429

Table 2.2: Intrinsic interferences for ¢ odd.

k=-3 k=-2 k=-1 k=0 k=1 k=2 k=3
agq—1lk] | j0.0429 | -0.1250 | -j0.2058 | 0.2393 | j0.2058 | -0.1250 | -j0.0429
QgqlK] 0.0668 0 -0.5644 1 -0.5644 0 0.0668
agq+1]k] | -j0.0429 | -0.1250 | j0.2058 | 0.2393 | -j0.2058 | -0.1250 | j0.0429

single-tap equalizer does not guarantee that the interferences are completely removed. Hence, if
leakage is likely to occur, then it is deemed necessary that the prototype pulse exhibits good time
and frequency localization properties. In view of this, the PR property is relaxed giving rise to
the near perfect reconstruction (NPR) property. On one hand, filters designed according to the
NPR property induce marginal amounts of ISI and ICI even in the ideal transmission scenario.
On the other hand, they present higher stopband attenuation than their equal-length counterparts
designed according to the PR criterion. Hence, the detrimental effects inflicted by the channel
can be more effectively counteracted by pulses that fulfil the NPR. In the rest of the chapter, if
otherwise stated, the pulse p[n| is designed by following the frequency sampling approach described
in [59] with an overlapping factor equal to four. The values of {agm[k]} are gathered in Table 2.1
and Table 2.2. The terms associated with |k| > 3 have been neglected since they have a magnitude

that is significantly lower than that of the terms corresponding to |k| <3.

2.2 MIMO architecture

The objective of this section is to provide a unified formulation for MIMO-FBMC/OQAM systems.
In this sense, consider the communication system depicted in Figure 2.7. Note that the transmitter
and the receiver are equipped with Np and Ng antennas respectively. At the transmitter, each
subband is able to convey S streams. The symbols to be spatially multiplexed on the mth subband
at the kth time instant are gathered in this vector x,,[k] = [x,ln[k]x;%[k]]T, which is defined
as Xy k] = O [k]di[k] = 0, [K] [d2, [k]d;i[kHT Next, the symbols are pre-processed on a per-
subcarrier basis so that S sequences are mapped onto Nt antennas. The precoded symbols are
defined as v, [k] = [v}, [K]...v5 7 [K]] T With that, the signal transmitted by the ith antenna becomes

m



2.2 MIMO architecture 19

sifn) = Y Y vhlklfm

k=—o00 m=0

co M-1
N

n— kM} . (2.16)

At the receive side, the link of each transmit and receive antenna pair is degraded by multipath
fading and contaminated with AWGN. Bearing this in mind, the samples received by the jth
receive antenna reads as rj[n] = Zf\; 7 si[n] * hij[n] + wj[n], where h;j[n] accounts for the channel
associated with the ith transmit antenna and the jth receive antenna. The noise that is added at
the input of the jth receive antenna chain is denoted w;[n]. In the rest of the paper, if otherwise
stated, the noise samples are zero-mean circularly symmetric complex Gaussian random variables,
i.e wj[n] ~ CN (0, No),E{w;j[n|w[k]} = Nodi j0kn. The expression of the demodulated data can
be inferred from (2.10), i.e.

yp [kl =Y > i (k] * ggh [K] + w) k] (2.17)
m=q—1 i=1

G [K] = (fm [n] 5 hig[n] + f3 (=) (2.18)

wé[k] = (’LT)]‘ [n] * f;[_n])iM/Q ) (2.19)

for 0 <qg< M-1and 1 < j < Ngr. The equivalent channel géj}n [k] is different from zero for

—Lgy, <k < Lg,. The limits are computed as Ly, = {L_AI/IJ;QLC’IJ and Ly, = L%J, where Ly, is the

maximum channel excess delay. Similarly to the transmit counterpart, the outputs of the AFB are

post-processed on a per-subcarrier fashion. This means that this vector y, [k] = [y; [k:]...yéVR [k]]T

is further processed to get zg4[k] = [z5[k]...25 [k]]T Resorting to matrix notation we get

q+1 Lg,

Yokl = Y Y Gamlrlvimlk — 7] + wylk], (2.20)

m=q—1 7-:—Lg1

where

Gl e g

Gumlrl = | z (2.21)
Gam"17] o V7 [7]

wolk] = [whlk] - wle k)] (2.22)

The model of Figure 2.7 is sufficiently general to accommodate any type of precoding and
equalization technique. It must be mentioned that we have refrained from considering the schemes

that jointly process all the subbands since they yield a computational complexity that may render
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Figure 2.7: FBMC/OQAM application to MIMO communication systems

the solution impractical, especially when the number of carriers is high.

2.3 Study cases

To validate the signal processing techniques that are presented in this dissertation, three different
scenarios will be simulated. The details of the system parameters and the propagation conditions
are gathered in Table 2.3.

Table 2.3: System parameters and propagation conditions

Scenario 1 Scenario 2 Scenario 3
Carriers M=1024 M=1024 M=512
Number of data carriers | M,=756 or M,=720 | M,=756 or M,=720 | M,=378 or M,=360
Bandwidth B=10 MHz B=10 MHz B=10 MHz
Sampling frequency fs=11.2 MHz fs=11.2 MHz fs=11.2 MHz
Subcarrier spacing Ay=10.94 kHz Ay=10.94 kHz A;=21.88 kHz
Channel model ( [63]) ITU Vehicular A ITU Pedestrian A ITU Vehicular B
Expressions for {gem[k]} | (2.11),(2.13),(2.14) (2.11),(2.13),(2.14) (2.11)

Notice that in Scenario 1 and 2, the coefficients of the equivalent channel {gym [k]} can be formu-
lated using one of these formulas (2.11),(2.13) and (2.14). This implies that the channel frequency
response can be approximated flat at the subcarrier level. By contrast, no flatness assumption
can be made in Scenario 3 and, therefore, (2.11) is the only expression that is valid to model the
equivalent channel. To corroborate it, Figure 2.8 shows the magnitude of the channel frequency
response when the ITU Vehicular A (VehA), ITU Pedestrian A (PedA) and the ITU Vehicular
B (VehB) models are considered. It is worth noticing that the frequency response associated to

PedA is flat in the band that encompasses one subchannel. As for the VehA channel, the response
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varies smoothly so that we can still approximate that the channel is flat at the subcarrier level. By
contrast, the frequency selectivity of the VehB channel is really severe and the frequency response

exhibits sharp variations in the pass band region of each subchannel.

1.8 1

|| =B~ ITU Pedestrian A
1.4 —F—ITU Vehicular B

1 3—8—8—8—8—8—8—8—8—Ff

Magnitude

0.2 i i i i i i i
200 201 202 203 204 205 206 207 208 209
Subchannel index

Figure 2.8: Magnitude of the channel frequency response evaluated between subcarrier 200 and
subcarrier 209. The subcarrier spacing has been set to 10.94 KHz. The channel realizations obey
the ITU Vehicular A, ITU Pedestrian A and the ITU Vehicular B guidelines.

2.3.1 OFDM vs. FBMC/OQAM

It is worth mentioning that Scenarios 1 and 2 are compliant with the WiMAX standard when
the number of subcarriers that convey data is set to 720. This configuration guarantees that the
out-of-band radiation does not violate the constraint imposed by the spectral mask, provided that
the air-interface is based on OFDM. If OFDM is replaced by FBMC/OQAM the emission in the
adjacent bands is far below the maximum allowed values. Hence, the number of data carriers can
be extended to 756 as proposed in [64]. Hence, FBMC/OQAM can take advantage of pulse shaping
techniques to increase the information rate. If otherwise stated, the subcarriers that are switched
on when FBMC/OQAM is evaluated is 756 in Scenarios 1 and 2. The parameters in Scenario
3, which are made up, have been obtained from Scenarios 1 and 2 considering that the 10 MHz
bandwidth is split into 512 subcarriers rather than 1024. Thus M, is set to 378 or 360 depending
of if FBMC/OQAM or OFDM is implemented.

Since FBMC/OQAM is presented as a potential successor of OFDM, it is worth evaluating the
spectral efficiency that is obtained in both cases with the parameters provided in Table 2.3. As it
is explained in Section 2.1, in the FBMC/OQAM context M, symbols drawn from the M;-QAM
constellation are frequency multiplexed with rate R = % or, equivalently, M, symbols generated
from the /M;-PAM constellation are sent with rate R = % In the OFDM case, the symbols are
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modulated according to the M;-QAM constellation and the rate is R = ﬁ, where C'P denotes

the cyclic prefix length. Let 1 denote the spectral efficiency, which expresses the information rate
logy (VM) Ma2fs
MxB

bits/s/Hz and n = % bits/s/Hz in FBMC/OQAM and OFDM schemes, respectively.

Note that 1 can be readily obtained from the values computed in the SISO case when multiple

transmitted over a given bandwidth. In SISO communication systems, we get n =

streams are allocated in the same frequency resources.
Finally, it is important to remark that in OFDM the energy that is transmitted increases with
the length of the cyclic prefix. To carry out a fair comparison between OFDM and FBMC/OQAM

we have taken into account the energy devoted to transmit the cyclic prefix.



Chapter 3
Equalization and detection

This chapter tackles the design of signal processing techniques to be used at reception, with the
aim of mitigating the negative effects of the channel and the noise. First, the basic concepts of
equalization are provided considering a single-input-multiple-output (SIMO) communication system
where the receiver is equipped with Nr antennas. Building upon the expressions formulated in
(2.17),(2.18) and (2.19), we propose the design of equalization techniques for synchronous PTP
communications and for asynchronous multiple access networks. Finally, we undertake research in
the design of practical receiver structures for coded FBMC/OQAM systems when the interference

is not negligible.

3.1 Equalization in SIMO PTP communications

When channel state information (CSI) is only available at the receiver, the streams are multiplexed
over the subcarriers without using any precoding technique, i.e. vy, [k] = O, [k]d [k] for all me S,
where the set S, gathers the indices of those subcarriers that are active. Based on this, the

demodulated signal by the jth antenna chain is given by

q+1
vilkl = Y (Om[Kldm[k]) * ggin[K] + wilk], 1<j<Ng, g€ S, (3.1)
m=q—1
Bearing in mind that replicas of the desired information are present in all the antennas, we can
take advantage of the spatial diversity by filtering (3.1) and combining the filter outputs later on.

This translates into performing as follows:

zqlk] =Y ai [k« yi[k], q € Sa (3.2)
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In the most general case the linear filters perform a multi-tap filtering, which means that
ajqlk] # 0 for —L, < k < L,. Based on this, (3.2) can be formulated in the following matrix way

Ngr q+1 La+L92

Ngr
zlk] =) allylk] =>" Y > allgld [7]0m[k — dmlk — 7] + allwi [] (3.3)
7j=1 j=1m=q—17=—La—Lg,

ajq = [ajq[~La] - ajq[La]]” (3.4)

vk = [ylk + La) - yilk — La]] (3.5)

g, [7] = [gH,I7 + La] -+ g, 17 — La]] (3.6)
wilk] = [wilk + Lo - wilk — Ld]] " . (3.7)

Grouping the signals that are processed by different antennas we get

q+1 La+Lg,
Zlkl = > Y @l [r10mk — Tldm[k — 7] + af wy[k], (3.8)

m=q—11=—Lqs—Lg,

where

a, = [a{q e a%Rq]T (3.9)
gl = [(glhlr]) " (&) "] (3.10)
wqlk] = [(wh))" (WévR[k])T}T. (3.11)

3.1.1 MDIR receiver

Regarding the design of the receive filters, the authors in [65—67] have derived solutions under the
minimum mean square error (MMSE) criterion. Instead, in [68] the authors have extended the
frequency sampling approach proposed in [69] to accommodate multiantenna configurations. The
solution provided in [68] performs close to the MMSE receiver while the computational complexity
is reduced. In [70] the interference is predicted and cancelled. The approach that is followed in
this section consists in appending a maximum likelihood sequence estimator (MLSE) at the output
of the space-time processor. In other words, we propose to tailor the matched desired impulse
response (MDIR) receiver of [71] to FBMC/OQAM systems. Hence, the broadband combiner is
designed to cancel the ICI and reduce the channel length or, equivalently, the equalizer does not

try to completely remove all the interference but it allows that some ISI terms can be present
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at its output. After applying the broadband combiner, the MLSE deals with the desired impulse
response (DIR) and detects the transmitted symbols. Hence, we first have to select which terms will
be considered as desired information. Supposing that L;g; terms are allowed, then the optimization

problem becomes

argmin { R (= [k]) — W ddli )2}

ag,hy

(3.12)

st E{|R (aflGh,allk) "} =1,

where G’q“q = [Hq[k:]gqq[O] -+ 0q [k — Lysi] gqq[LISI]], dg[k] = [dglk] - dg[k — LISI]]T and h, €
RErs1+1x1 denotes the DIR. The constraint has the objective of avoiding the trivial solution and can
be understood as an automatic gain control on the desired signal at the equalizer output. Note that
solely the real part of the equalized signal is taken into account. The rationale behind this decision
has to do with the fact that dg[k] contains real-valued symbols. Hence, by projecting the desired
information on the real dimension we are not forcing the equalizer to remove the undesired part
but to project the interference to the imaginary dimension. Somehow we are relaxing the rejection
requirements, which may allows us to make a better use of the spatial dimension. In Appendix 3.A
it is demonstrated that this strategy allows us to independently equalize real and imaginary parts
of the demodulated data. This yields a widely linear processing that brings advantages over the

linear processing when the symbols are improper.

The processing to get the optimal duplet {a,, h,} that solves (3.12) is provided in Appendix
3.A. After performing the optimal space-time processing we get R(zq[k]) = thdg[k] +ig[k]. The
term i4[k] accounts for the equalized noise plus the residual interference. We can estimate the
sequence dg[0], ..., dq[Ly — 1] by feeding R(z4[0]), ..., R(24[Ln — 1]) into the MLSE [72, 73], where
Ly is the frame length.

From the mathematical developments of Appendix 3.A, it can be inferred that the duplet
(hy, ajq(k]) obtained for k + ¢ even is different from that computed for k£ + ¢ odd. As a result, the
receiver has to alternate between the two calculated equalizers. In the same manner the MLSE
has to take into account the DIR that corresponds to each equalized sample when computing the
likelihoods. Figure 3.1 shows the block diagram of the proposed equalization process by using the

following notation

k+q even — (hg"", afy"[k])

k+q odd — (hy™, a%d[k]).

(3.13)
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Figure 3.1: MDIR subcarrier receiver adapted to FBMC/OQAM systems.

3.1.2 MDIR impairments

The objective of this section is to point out those aspects that may degrade the MDIR, receiver
performance when Ljg; > 0. First of all, note that the noise at the broadband combiner output is
coloured. As a result, the complexity that is required to implement the exact MLSE becomes unaf-
fordable. To alleviate the complexity the Viterbi algorithm will be applied although the temporal
correlation of the noise negatively impacts on the detection process, [74]. Hence, the receiver is not
the optimal one. This problem is addressed in [75] and two solutions based on noise prediction and
modification of the Viterbi metrics by grouping the samples in blocks of K are shown to improve
the Viterbi results. In consequence, BER plots achieved by the VA could be considered as an upper
bound.

The second aspect that will be tackled refers to the Viterbi metrics. The equalized noise plus

2
q

ig[k] ~ N (0,07). Provided that R (zy[k]) is the input sample to the MLSE at kth time instant, the

corresponding metrics computed by the Viterbi algorithm consists in calculating }?R (z4lk]) — h§s|2

the residual interference is assumed to be Gaussian distributed with variance ¢, and mean 0, i.e.

among all possible data sequences, being s a candidate sequence. Successful detection depends

crucially on the effective signal to noise ratio (SNRe) [71],

hl's; — hls;
SNReq:min—‘ a7 2 d

min S i (3.14)

where s; and s; are two different candidate sequences. Note that apart from the broadband combiner
ability to reject the interferences, the coefficients of the DIR th determine the SN Re,. To that

end, it would be desirable to avoid the following two situations:

e Two or more coefficients of the DIR have similar magnitude.
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Figure 3.2: R against ]]\3,—8 The system parameters and the propagations conditions are set according
to Scenario 3 (see Table 2.3).

e One coefficient of the DIR is very close to a linear combination of the rest.

3.1.3 Simulation results

In order to illustrate the performance of the MDIR receiver, we set the key features of the system
according to the values of Table 2.3 that correspond to the Scenario 1 and 3. The receiver is
equipped with 2 antennas yielding a SIMO 2 x 1 communication system. As a benchmark the
OFDM technique is simulated. In the OFDM case, the CP contains % samples and the streams
are detected on a per-subcarrier basis under the maximum Likelihood criterion. Both in OFDM
and FBMC/OQAM the transmitted symbols are drawn from a 4-QAM constellation although in

the second case in-phase and quadrature components are staggered so that {d,[k]} are 2-PAM.

MSE assessment

This section aims at demonstrating that focusing on the real part of the equalizer output leads to

a better use of the spatial dimension. To that end, we solve these two problems

nl = min E{qu[k} —hfdg[k]Hz}

o : (3.15)
st. B afGh,ag[2} =1
9 i R AT 2
N = {aﬁ{%q}E{“%(ZQ[k]) hq dq[k]HQ} (3.16)

st E{||R (afGhdgk) |5} = 1.
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Figure 3.3: BER against %. The simulated systems correspond to FBMC/OQAM with per-
subcarrier MDIR receiver and OFDM with CP. System parameters are set according to Scenario 1
and 3 (see Table 2.3).

1 1
In order to cast some light on the comparison, Figure 3.2 depicts the ratio R = A g n—g
a n
qESa q
against the energy bit to noise ratio (%) for Scenario 3. The set S, contains the indices of those

subcarriers that are not switched off. By analysing the plots we can state that the higher % is,

the higher the value of R is regardless of L, and L;g;. Thus, constraining the equalizer output to

be real is well-justified.

BER assessment

In Figure 3.3a and 3.3b the proposed scheme is compared with the OFDM system in terms of BER.
Simulation results depicted in Figure 3.3a show that the MDIR receiver is able to outperform
OFDM. Note that, the lowest BER curves are achieved when the allowed ISI terms are 0, i.e.
Lisyr = 0. This indicates that in Scenario 1, where the channel frequency response is flat at
the subcarrier level, the Viterbi algorithm yields a performance degradation due to the reasons
described in Section 3.1.2. Another interesting conclusion is that one tap per-antenna suffices to
equalize the channel.

The second part of this section is devoted to evaluate the MDIR receiver when the parameters
are set according to Scenario 3. Note that in this case the subcarrier pass band region is two times
wider so that the broadband combiner has to face more severe channel frequency responses. By
observing Figure 3.3b we can assert that in situation the MDIR receiver can give better performance

by setting Lysr and L, to be different from zero. The plots displayed in Figure 3.3b show that for
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low and moderate % the MDR receiver with L;s; = 0 and L, = 1 achieves the best performance.
However from 16dB on, the lowest BER is obtained by the 3-tap equalizer when the number of
allowed ISI terms is 2. It has been empirically observed that increasing L;s; beyond 2 and L,

beyond 1 brings very little improvement but substantially increases the complexity.

3.2 Equalization in the asynchronous SIMO-MAC

In multiple access networks several users send data to the base station (BS) in the uplink. To
get the maximum bandwidth efficiency, the users may be allocated on the same time slots and
frequency resources. Although this strategy maximizes the bandwidth efficiency, this section fo-
cuses on a multiple access channel (MAC) where users are assigned a different set of subcarrier,
which drastically simplifies the receive processing to separate the users. In order to identify which
subcarriers correspond to a particular user, the indices of the subcarriers are arranged in different
sets. In notation terms the set U; contains the indices of those subcarriers that will be occupied
by the ith user. The intersection between two different groups is the null space, i.e. U; NU; = 0,

i# j,4,57 =1,...,U. Hence, the signal transmitted by the ith user can be formulated as follows:

= M
sin] = A [K]Om [k n—k— 1<i<U. 1
i k:Z_WZUimHmem[ | 1 (3.17)
It has been considered that user terminals are single-antenna. By contrast, the BS is equipped
with Np antennas. In this section we focus on a challenging MAC where each user experiences
different time and frequency shifts with respect to a reference point at the BS and undergo inde-
pendent frequency selective channels. As a result, the signal received by the jth antenna reads as

follows:

U
riln] =9 (n, €, ¢5) (hij[n] * sifn — 7)) + @;[n], 1<j < Ng (3.18)
=1

9 (n, €, ¢;) = eli(Frentor)). (3.19)

With regard to the ith user, the triplet €;, ¢;, 7; accounts for the carrier frequency offset (CFO)
normalized to the subcarrier spacing, the carrier phase offset (CPO) and the time offset (TO),
respectively. Multipath fading between the ith user and the jth receiver antenna is denoted h;;[n].
Finally, the samples w;[n] contaminate the jth antenna reception. Provided that the sources of
asynchronism are perfectly known by the receiver we can synchronize with the user of interest by

performing in this way



30 EQUALIZATION AND DETECTION

~

,r.j[n] = rj[n + 71]19 (n + 7, €1, ¢l)*

v o . (3.20)
= 219 (n+n,e},q§}) (hw[n] * si[n — le]) +19(7”L+Tl,€l,¢l>* ﬂ]j[n-l-ﬂ],

i=1
for 1 <1< U and 1< j < Npg. In the rest of the section and without loss of generality we will
focus on the Ith user detector. For the sake of notation we have defined these terms: ef =€ — €,
<;Sf = ¢; — ¢; and Tli = 1; — 7. After feeding (3.20) into the analysis filter bank, we can express the
gth output, for any ¢ € Uy, in this form

vilk) = ()= f51om)) Ly =30 30 (bl (K7™ ) « G 4] + ] 4] (3.21)
2 =1 mEUi

for 1 < j < Ng and q € U;, with

Ganlk) = (f5T=n) « [(fnln = ]« higln]) 0 (n 71,6}, 6)]) o .

wi (k] = (£3[=n] *@j[n+ 7)Y (n + 70,1, 1)) (3.23)

W
The compact formulation written in (3.21) highlights that symbols are rotated as a result of

the frequency shifts that the signal transmitted by each user experiences.

3.2.1 MDIR receiver

Thanks to the good spectral containment exhibited by the prototype pulse we can assume that ICI
mainly comes from the adjacent subcarriers. This has motivated the design of equalizers that work
on a per-subcarrier basis. It must be mentioned that the receive processing devised in this section
takes for granted that the channel frequency response is approximately flat at the subcarrier level.
Therefore, as it is shown in Section 3.1.3, the channel can be successfully equalized using a single

tap per-antenna. Based on that, for ¢ € U, the equalized signal can be expressed as follows:

L92 .
wlkl=ally k=" > afgl [rldmlk — 70m[k — 7] 1F) + aflwi (K], (3.24)

=1 meU; T=—Lg,

for g € U, with

(3.25)
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ag = [a1q- .- anpgl” (3.26)
wiglk] = [whfK]. .. wfe (k] (3.27)

If the channel coherence bandwidth is wider than the subcarrier spacing, then, similarly to the

model formulated in (2.13), we get

gifm[r] = o_zfllm[T] [Hﬂ (ejzﬁwm) ... Hin,, (ej%m)}T = @glm[T]Hz’m (3.28)
Tnlk] = (Fy1=n] % (fml = 711) 0 (n+ 7,6, 01)) o (3.29)

where H;; <ej %m> is the channel frequency response of h;j[n] evaluated on the radial frequency
?\}rm Note that in those subcarriers where there is no multiple access interference (MAI) i.e
gqm [7] = 0 for i # [, (3.24) coincides with (3.8) if L, = 0. Therefore, the MDIR receiver described in
Section 3.1 can be applied in the subcarriers that are free of MAI. Since the sources of asynchronism
are known at the receiver, we can determine which bands are only affected by ISI and ICI. In the
rest of subcarriers we cannot apply the same MDIR receiver that is proposed for synchronous
communications. To illustrate this, suppose that we obtain the duplet ({ay, hy}) by solving this

problem

argmin E {H@‘E (z4lK]) — hqdq[]f]ng}
(8g.eshg} (3.30)

sit. E{||% (all gl 01d, K16, K]) |3} =

The expression (3.24) reveals that the optimal pair ({a4, hy}) would depend on the index k

because the autocorrelation matrix E {R (y,[k]) R (yZ [k]) } is not stationary. That is, the equalizer

2]\];;, regardless of if the channel

and the desired impulse response should be updated with rate

varies or not. To alleviate the complexity we propose to solve

argmin E { | z[k] - hqdq[kw%}
{aqvhq} (331)
st E{||afl gl [01d, k16, k][5 } = 1

From Appendix 3.A, we can deduce that the optimal solution of (3.31) is given by
hg = al'gl [0] (3.32)
Sl sl
Aq84ql0] (8400) " 2y =
Lyg,

v H H
X D el ) (&hlr)) — &5,00 (£5,001) " + NoLw, | &,

meU; T=—Lg,

(3.33)
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Figure 3.4: FBMC/OQAM-based SIMO multiple access channel.

From the noise autocorrelation matrix derived in Appendix (3.A), it can be readily checked
that E {qu[k]wg [k]} = NoIn, The optimization variables in (3.31) have to be recalculated only
if the channel varies. With the objective of searching for low complexity architectures we focus on
structures that equalize the signal by using a single-tap per-antenna. Then, the equalized signal is

processed as follows:

d,[k] = R (6 [K]aly,[K]/hg) . q € Sa. (3.34)

and next d,[k] is fed into the symbol detector, which is much simpler than the MLSE. This means
that the equalizer results in a narrowband combiner and the length of the desired impulse response
is fixed to one. As it has been shown in Section 3.1.3 this configuration achieves the lowest BER
in Scenario 1, where the channel frequency response is approximately flat at the subcarrier level.

The proposed architecture is sketched in Figure 3.4.

3.2.2 ZF receiver

The second strategy to cope with the lack of synchronism follows a zero-forcing (ZF) approach with
the aim of completely removing the interference. Since it has been considered that subcarriers are
distributed among users in a block-wise fashion, MAI will be only caused by a single interfering
user. Provided that we focus on the [th user, we can state that solely those subcarriers that are
near the edges of the subband assigned to the [th user are sensitive to be interfered by other users.
Based on that, we have made two assumptions to devise the ZF receiver. The first one presumes

that ‘eﬂ < 0.5. The second assumption is based on recasting (3.28) as
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Eom[T] = On[TMHlyy 1=1 (3.35)
! O_‘lem[T]Him Z#l

If the channel coherence bandwidth is wide enough, then (3.28) and (3.35) are equivalent. We
stick to the model defined in (3.35) because it allows us to simplify the ZF design. The fact that
pulses have a roll-off factor equal to one also contributes to simplify the problem. Let b; and
fi be the first and the last subcarrier that delimits the bandwidth assigned to the [th user, i.e.
U ={qlby <qg< fi} for 1 <1 <U. For a given q € U; close to b; that is sensitive to be affected by
MALI, (3.24) can be rewritten as follows:

Ly,
zolk] = allH, > > agmlrldmlk = 710m[k — 7] | + allwi[k]
meU; N{g—1.9,q+1} T—*Lgl
H —(l 1)1 el =1 (k—7) (336)
+a, Hi 1y, Z Z dmlk — T]0m [k — T]e?™

meU;_1 T=—Lg,

MAI

Note that @élm [7] defined in (3.29) is equivalent to oy [7] defined in (2.8). The consequence of
assuming that ‘eﬂ < 0.5 is that the channel seen by those subcarriers that contribute to inter-user

interference is the same and is given by H;_14,_,. Analogously to (3.36), for a given ¢ € U; close to

fi we have
Lg,
k] = allH, > > agmlrldmlk — 710m[k — 7] | + allwig[k]
meU; N{g—1,9,qg+1} 7=—Lg;

Lgy i (3.37)
tal e, | Y. Y. alt Vi r]dmlk — 7]0m[k — rle™ E7T) ]

meU; 11 7=—Lg,

MAI

By analysing (3.36), we conclude that we can get rid of MAI if the ZF receiver is such that
aé{ H;_ 15, , = 0. In other words, the equalizer should lie in the null space of the interfering channel,
i.e. a; € null (Hl—1f1_1)~ Then, ICI and ISI can be removed by performing as (3.34) shows, where
now hg = agl H,,. In consequence, vector a, can be designed to maximize the signal to noise ratio

(SNR) of (3.34). This is tantamount to solving this piecewise maximization
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Figure 3.5: Blockwise subcarrier allocation strategy with frequency guards.

2
argmax ‘aé{qu ‘
a, (3.38)
s.t. a, € null (Hl_lfl—l) .
The processing to be performed on subcarriers close to the boundary that separates users [ and

[+1 relies on solving

argmax ‘aleq ‘2
ag (3.39)
s.t. ag € null (Hl+1bz+1) .

Still having in mind low complexity architectures, in the rest of subcarriers where MAI is
not present, the linear equalizer will be matched to the channel, i.e. a;, = Hj,. It must be
highlighted that the system performance depends on: i) the channel coherence bandwidth and ii)
the subspaces spanned by Hy,, H; 15 , and Hyy1p, . Regarding the first point we can always
reduce the subcarrier spacing. Conversely, regarding the second point, there is no way to boost the

system performance when subspaces spanned by the interfering and the desired user are aligned.

3.2.3 Simulation results

In this section the MDIR and the ZF receiver are evaluated in terms of BER. Regarding the multi-
antenna configuration we have considered a 2x1 SIMO system. The rest of the parameters, which
are detailed in Table 2.3, have been selected according to the Scenario 1. In consequence the subcar-
rier indices assigned to the ith user (i = 1,...,U) are given by U; = {1+ (i — 1) M, /U, ...,iM,/U}.
In particular we have considered an asynchronous MAC channel with U=4 users. Regarding the
simulation results only the second user detector performance has been assessed. It has been con-
sidered that the BS has a perfect knowledge of the channel and time and frequency offsets of each
user. The input symbols have been drawn from the 16-QAM constellation. The CFO and CPO
are generated according to a uniform distribution within the intervals [—0.5,0.5] and [0, 27|, re-
spectively. With regard to the propagation delays they are uniformly distributed between 0 and
100 samples. Aiming at mitigating the detrimental effects that CFO causes a guard interval (GI)
between user bursts has been added. This strategy consists of leaving empty those subcarriers

whose indices match the first entries of the sets. The idea is illustrated in Figure 3.5.
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Figure 3.6: BER against %. The simulated systems correspond to OFDM with multi-user MMSE
receiver and to FBMC/OQAM with per-subcarrier MDIR receiver and per-subcarrier ZF receiver.
System parameters are set according to Scenario 1 (see Table 2.3).

Figure 3.6a depicts the BER plots corresponding to the ZF and MDIR receivers. Regarding
the MDIR receiver we have applied the scheme described in Section 3.1.1 in those bands that are
free of MAI. In particular we have chosen a receiver that uses 1 tap per antenna and sets the
DIR length to 1, thus L, = 0 and L;s; = 0. Comparing the plots of Figure 3.6a it is shown
that the BER curves virtually match from 0 to 10dB regardless of the GI. Note that by setting
GI=2 we completely eliminate MAI. In this scenario the ZF and MDIR receiver achieve the same
performance. However, for GI=0 and GI=1 the MDIR receiver outperforms the ZF receiver at high
and moderate % Hence, the ZF receiver is more eligible than the MDIR, receiver if % < 12 dB,

since the optimization procedure is the simplest under the ZF criterion.

As a benchmark we have considered an OFDM system implementing the multi-user MMSE
receiver addressed in [76]. However, it has been slightly modified to accommodate the multi-antenna
configuration of the receiver. It can be readily checked that a CP length equal to % suffices to
ensure that the combined effect of the multipath fading and the time offset between users will not
result in IBI. To carry out a fair comparison with respect to FBMC/OQAM, the BER results have
been computed solely considering the estimates at the MMSE receiver output corresponding to the
second user. By observing the simulation results of Figure 3.6a and Figure 3.6b it is highlighted
that the OFDM multi-user receiver and the MDIR nearly coincides when % < 16 dB. This range
is broadened by increasing the GI length. Therefore, there is a trade-off between the robustness
against the synchronization errors and the spectral efficiency degradation. By setting GI=2, both
ZF and MDIR give the same performance as OFDM. Note that the effect of increasing the GI is
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almost negligible in the OFDM case because all subcarriers are jointly processed.

3.2.4 Complexity analysis

In this section we will compute the number of real multiplications that the OFDM multi-user
MMSE receiver and the FBMC/OQAM per-subcarrier MDIR receiver perform in the OFDM sym-
bol duration, i.e. during T' = M/ fs seconds. We will refer to real multiplications and operations
indistinctly.

Regarding the OFDM system the operations computed can be expressed as Nayarsg = N X
(Nppr +4N¢M,). The parameters N; and Nppp account for the number of taps per subcarrier
used by the equalizer and the complexity needed to compute a fast Fourier Transform (FFT),
respectively.

In the following we will address the FBMC/OQAM receiver complexity. In particular we will
focus on a single user receiver equipped with a single antenna. The initial stage in charge of
compensating the frequency offsets takes place with 4M operations. Because of the staggering
processing the FFT is executed at twice the symbol rate resulting in 2Ngppp operations. The
pulse shaping contributes with additional 8 K M operations where K is the overlapping factor.
Finally the equalization takes place with 4N;M,/U operations. Therefore, the entire complex-
ity taking into account all the users and the multi-antenna configuration is equal to Ny;prp =
NRU (4M + 2Nppr + 8K M + 4N; M, /U).

As a figure to bring insight into the computational overhead we have considered the ratio
r = Nyarse/Nuprr. Taking into account the system parameters, the ratio yields a computational
overhead of » = 10.01. To obtain this ratio, note that we have used the split-radix algorithm to
compute the FFT, thus Nppr = M (logy(M) — 3) 44, [65]. The number of taps in the OFDM case
is N; = M, whereas in the FBMC/OQAM modulation takes the value N; = 1.

3.3 Interference aware detection

The goal pursued in Sections 3.1 and 3.2 is to devise an equalizer that removes the interference as
much as possible before detection. Unfortunately, the residual interference after equalization may
not be negligible. If bits are encoded it is crucial not to ignore this interference since the decoding
algorithms are very sensitive to the errors yielded by mismatch modeling. In this regard, we study
coded FBMC/OQAM systems with the aim of designing interference aware receiver structures that
are able to perform a detection that is robust to the residual interference. It is worth mentioning
that previous works have studied coded FBMC/OQAM modulations in the presence of severe
multipath fading, [77-79]. These studies highlight the importance of characterizing the statistical
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Figure 3.7: Transmitter and receiver block diagram.

information of the signal that corrupts the demodulated data. Building upon the advances made
in [77-79] we focus on the design of practical receivers with the objective of reducing the complexity.

By starting we introduce in Figure 3.7 the SISO communication system that it is going to
be studied. To protect the information from the detrimental effects caused by multipath fading,
the bits are encoded by means of a parallel concatenated coding scheme, which consists of two
identical systematic encoders the transfer function of which is G(D) = [1, %} , [80-83]. Next
the coded bits are mapped as Figure 3.7 illustrates. Finally, the sequence of symbols is fed to
the SFB, which is in charge of frequency multiplexing the symbols. The symbol mapper and the
synthesis filter bank stages will be different depending on the multicarrier modulation to be used.
The steps that have to be taken to implement the SFB and the AFB in the FBMC/OQAM case
are described in Section 2.1. At the receiver, the AFB is in charge of demodulating the information
that is conveyed on each subcarrier. The equalization stage is appended at the AFB output. Let
dq[k] be the PAM symbol conveyed on the gth subcarrier and a4[k] be the equalizer employed on
the ¢th subcarrier, which is different from zero for —L, < k < L,. Then, the signal that is fed into
the soft detector is given by

R (1K) (aplk) * walK))

k] = = — d[K] + g ] (3.40)

with

Lg
hg =R ( Z gqq[_T]aq[T]> (3.41)

T=—Lg

q+1 La+Lg,
iglk] = 7 > > R(O;KOm[E — TIal gy lr]) dmlk — 7]

m=q—1 fr:—La—Lg1

£
T AL, (3.42)

b ST RGO — rlall (7)) dyll — 7]+ R (0 al w, k)
’r:—La—Lg1 q
T#0

The interference plus noise (IN) term in (3.42) is obtained by expanding the expression of

the demodulated signal y,[k] that is formulated in (3.1). Besides, the following column vectors
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have been defined a, = [ag[—La] - - - ag[La]]” goml7] = [ggm[T + Lal - - ggm[T — L))" and w,[k] =
[wqlk + L] - - wqlk — La)]*. It is important to remark that (3.40) is also valid for OFDM systems if
the CP is insufficiently long. However, it has to be taken into account that d,[k] might correspond
to complex-valued symbols. Since the OFDM modulation has been widely studied we refrain from

formulating the IN term in the OFDM context. Its expression can be computed as [84] details.

At this point the soft detection can be performed from the output of the equalizers. Bearing in
mind (3.40), the a posteriori log-likelihood ratios (LLRs) of the encoded bits ¢;, for l =1, ..., b, can

be simplified using the Max-Log approximation described in [85] as follows:

dy[k] —d‘2— min 2

diClil

i d,[k] —d
Juin qlk] — d|

LLR (¢|dy[k]) = (3.43)

2 b
20'q

where b is the number of bits that constitutes the transmitted symbols. The expression d : ¢; = 1
(d : ¢; = 0) defines the set of symbols whose [th bit is 1 (0). Finally, bits are detected from the soft

outputs delivered by the iterative decoder, which is based on the turbo principle.

It is worth emphasizing that it has been assumed that bits are equiprobable and the interference
plus noise term is a real-valued random variable that is Gaussian distributed, i.e. i4[k] ~ N(0,02).
The same approach is followed in [79]. Note that the mean of the IN term is always zero. For
further details check Appendix 3.B. If the statistical information of the noise and the symbols, as
well as the instantaneous channel, are perfectly known, it is possible to formulate 02 in a closed-form
expression as follows:

02 = E {liglk)*} = e { (R (05 Katlw,[K]))*} +
q+1 Lo+Ly,

B X ROk Tl e 0])’

—=q—17=—L,—
mm;]éq T=—La—Lg; (344)
La+Lg,

+ \hil2 Z (% (‘9; (K104 [k — T]aglgqqm))2 .

7':—La—Lg1

T77#0

We have assumed that the symbols are zero-mean, independent and uncorrelated with the noise,
i.e. E{dm[k]ldy[n]} = Om qOkn and E {dp,[klwg[n]} = 0, Vm, q, k,n. Regarding the filtered noise, the
analytical expression of its variance can be computed as Appendix 3.A describes. Based on (3.44)

we should first calculate the coefficients {ggm[k]}, which are defined in (2.11), as follows:

Lop—1
gamlk] = > hltleT ok, [tle~IF (3.45)
t=0



3.3 Interference aware detection 39

L—1
o/;m [t] = Zp [v] p {v +t— k]\;q ej%(m_Q)(“_T), (3.46)

v=0
where L, is the maximum channel excess delay of the channel. Even knowing {ej”qkalgm[t]}
beforehand, it can be deduced from (3.45) that the complexity cost in terms of multiplications is
2Lp,. Taking into account which are the values of ggn,[k] that are different from zero, the total
number of operations is approximately 3 (Lg, + Ly, + 1) 2Ly M,. According to the expressions
provided in [84], the complexity in the OFDM case is in the order of M2. From the perspective of

reducing the complexity, we propose to estimate the power using two different methods.

3.3.1 Direct decision method (DDM)

The first method to estimate (3.44) consists in computing the empirical expectation of i4[k| over a
period, 7', in which the channel conditions do not substantially vary. The estimation boils down

to compute the following expression

52 = L3 liglkl?. (3.47)

It can be readily verified that the complexity required to compute (3.47) is substantially reduced
with respect to that required to obtain the theoretical expression of (3.44). In order to get the
instantaneous value of the IN term it is mandatory to subtract the data symbols from the equalized
signals, i.e i,[k] = dy[k] —d,[k]. To perfectly compute the term i [k], the receiver needs to know the
transmitted data beforehand. Hence, this method relies on the transmission of T' pilot sequences
in the form of a preamble. Nevertheless, this may imply transmitting longer training sequences
than those exclusively used for channel estimation and synchronization purposes, which would
decrease the spectral efficiency (see e.g. [86-97]). To overcome this drawback the method proposed
in this section refrains from using pilots. As a consequence, the IN term is approximated to
iglk] = dg[k] — 52[/{7], where sg[k‘] is an estimation of dy[k]. It must be mentioned that the reliability
of the proposed estimator crucially relies on the decisions made from the equalized signals. If the
decisions are not correct, the variance estimation will substantially deviate from the real value. In
this sense, the simplest option consists in detecting symbols according to the maximum likelihood

(ML) criterion, which yields this estimator

T-1

1 5 2

-2 . 0

Gg0= kgzo sgrﬁcirelx |dg[k] — sqlk]|™ (3.48)

where X is the modulation alphabet. One way to evaluate the quality of the estimator is to check
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Figure 3.8: Receiver scheme with variance estimation.

if it is unbiased. To this end, we calculate the conditional expectation of 6270 given the event
{s900]...s9[T — 1]}, where sy[k], k = 0,...,T — 1, is any symbol of the constellation diagram. That
is, 32[1@] € X for 0 < k <T — 1. Taking into account that symbols are zero-mean and independent,

we can write the expectation in this form

E{o2ols[0].-s§lT — 1]} = %HE{\dqw«] — slkl]*} + E {Jig )P}
=0 (3.49)
=+ Y E{Jd k] - IR} + o2
k=0

Unless the decisions are correct, i.e. dg[k] = s)[k], the estimator will be biased as (3.49) shows.

This highlights the importance of regenerating the message as accurately as possible.

3.3.2 Refined direct decision method (RDDM)

We have empirically observed that the estimator derived in Section 3.3.1 gives satisfactory results
when the modulation order is low, e.g. 2PAM. On the contrary for higher order modulations the
BER curves exhibit an error floor. To remedy this it is clear that the estimator has to be refined. In
this sense the approach that we have followed is based on regenerating the sequence of transmitted
symbols from the outputs of the turbo decoder. That is, already detected bits from the initial
iteration are fed into the turbo encoder stage and then the coded bits are mapped to obtain the

OQAM symbols. From Figure 3.8 it can be inferred that the refined estimation is equivalent to

dylk] — s} (k[ (3.50)

Notice that the extrinsic LLRs computed by the first turbo decoder are not directly forwarded

to the second turbo decoder to be used as a priori information. That is because the term 63}0,
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Table 3.1: Complexity order and memory requirements of computing the variance of the IN term
in all the subcarriers.

Estimation method | Complexity order | Memory
DDM 2°T M, -
RDDM TM,(2°+3b+4) | TM,

which is computed as (3.48) specifies, may excessively deviate from the real value. If so, errors
will propagate on subsequent turbo iterations since the decoding algorithms are sensitive to the
variance errors. It is also important to remark that, in contrast to [98], the estimated symbols are
not used to cancel out the interferences but to get a more accurate estimation of the transmitted
symbols when compared to the approach followed in Section 3.3.1. As (3.49) indicates the lower is
the symbol error rate, the lower is the bias. The reason why we have discarded to cancel out the
interferences has to do with the complexity burden that is required to calculate the coefficients of
the equivalent channels {gqm[k]}.

It is worth mentioning that the symbols in FBMC/OQAM systems are modulated at rate twice
that of the symbols in OFDM. Hence, for a fixed window the number of symbols that are used to
calculate (3.47), (3.48) and (3.50) will be 7'/2 in the OFDM case.

3.3.3 Comparison of different estimation techniques

In this section we compare the two estimators described in Sections 3.3.1 and 3.3.2. In this sense, the
Table 3.1 summarizes the order of the complexity and the memory that is approximately required
by each method. The analysis that has been conducted to get the values of Table 3.1 is detailed

hereinafter.

DDM

The direct decision method relies on performing an exhaustive search over all the elements of the
modulation alphabet as (3.48) highlights. Provided that b bits are used to represent any point of
the constellation diagram, then the number of norms that has to calculated is equal to 2°T'M,. On

the positive side, the approach followed in section 3.3.1 does not need to store any data.

RDDM

The complexity required to implement the refined direct decision method is tantamount to com-
puting the complexity of the grey blocks in Figure 3.8. Towards this end we first analyse 6270.
According to (3.48) the number of norms to be computed is 2°7M,, where b is the number of bits

that constitutes the symbols. The next processing that contributes to the increase of the complex-
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ity is the conversion from soft bits to binary data. Considering that a single mapping only takes
one operation together with the fact that the code rate is set to r.q. = 1/3 implies performing
%TMa operations. Then, each bit has to be coded again by concatenating two identical system-
atic convolutional codes. Then it follows that the turbo code computes %bTMa coded bits and
each one is obtained after performing 4 logical operations. To regenerate the message, the coded
bits are mapped into OQAM symbols by performing MT, look up operations. As (3.50) indicates
the r2eﬁned estimation requires computing M7, norms. In the last step we multiply LLR(c;|d,[k])
by

52,
1
in thqe Table 3.1, the complexity costs when b = 2 results approximately in 147T'M, operations.

=%, which takes T'M, divisions and T'M, multiplications. According to the values gathered
Recall that the number of operations to get the exact value of {03} is in the order of M3 and
3(1+ Ly, + Lg,)2Lep M, when the OFDM and the FBMC/OQAM modulation scheme is consid-
ered, respectively. This highlights that although the strategy devised in Section 3.3.2 is the most
complex, the method is still interesting because there is a good prospect of L., and Mf being
higher than T'. Therefore, the refined direct decision method is likely to be more efficient than the
computation of the real variance. Unlike to what happens in the DDM, the regenerated message
has to be stored so that it can be loaded later on to estimate the variance. As a result, there should
be enough available memory to save T'M, symbols.

A feature that is common to the DDM and the RDDM is that they do not operate on real time.
That is, the variance is estimated after receiving T' consecutive multicarrier symbols and storing
the decision variables {czq[k}} for 0 <k <T—1and q € S, This observation reveals that in
addition to the memory requirements that are summarized in Table 3.1, the receiver has to reserve

some additional space to save T'M, equalized symbols.

3.3.4 Application to single frequency networks

It should be noted that unless the interference is significant at the output of the equalizer, the
interference aware detection described in Section 3.3 brings no amelioration. In other words, the
reception has to be affected by severe multipath fading. We may encounter this situation for single
frequency network (SFN) transmission. In a SEN the frequency reuse factor is one and thus the user
equipment receives several delayed versions of the same signal, giving rise to an artificial multipath
channel that is highly frequency selective. The rationale behind the SFN is to make an efficient
use of the spectrum. The transmission scheme that yields a SFN has been considered in [99] for
delivering multimedia content to mobile users. The SFN concept has been widely studied also in
the DVB-T digital TV context.

In this section we consider the SFN represented in Figure 3.9. Since the synchronization issues
are out of the scope of this paper we assume that all the transmitters are perfectly time- and

frequency-synchronized. Nevertheless, the signals that come from the first and second-order neigh-
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Figure 3.9: Single frequency network with frequency reuse equal to one.

bors will give rise to an artificial multipath. More distant BSs are ignored, so in the considered
scenario, 19 BSs are transmitting in the same band.
Assuming that the user terminal is synchronized with the nearest BS, the received signal can

be written as function of the virtual channel as r[n] = hy[n] * s [n] + @[n|, where

19
1
r[n] = ——s[n — 7] * hi[n] + @[n]. (3.51)
LE

Here s[n] is the signal transmitted by all the BSs and w[n] is the additive white Gaussian noise.
The term 7; stands for the delay of the ¢th transmitter with respect to the BS of reference, which
can be identified without loss of generality with any index. The propagation conditions between the
ith transmitter and the user terminal are modeled by the channel impulse response h;[n] and by the
combined effect of the path loss and the shadowing, which is expressed as L;(dB) = L;(dB)+X;(dB).
The variable X;(dB) accounts for the shadowing and it follows a Gaussian distribution with zero
mean and standard deviation o,. By contrast L;(dB) is a distance dependant term given by
L;(dB) = 128.1 + 37.6logy((d;), where d; denotes the distance to the ith transmitter in km [63].
With the aim of studying the most general case, we consider that the user terminal receives several
delayed versions of the signal broadcasted by a given transmitter. Therefore, h;[n]| is modeled as
a tapped delay line, which indicates that the channel between the receiver and any transmitter is

frequency selective.

3.3.5 Numerical results

In this section we compare OFDM and FBMC/OQAM in the SFN scenario depicted in Figure
3.9 where the cell radius is equal to R=1km. Hence, the user is confined in the coverage area of

a single transmitter while the exact position randomly varies for each channel realization. The
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Figure 3.10: BER vs. % when the receiver is based either on perfect IN variance estimation or on
perfect interference cancellation. The propagation conditions obey the VehA and the VehB channel
models.

equalizer is designed according to the zero-forcing criterion in both modulations. The design in the
FBMC/OQAM case is described in [69]. Regarding the system parameters, the 10 MHz bandwidth
is split into M'=1024 subbands, out of which 600 are active. The carrier frequency is 2 GHz and the
sampling frequency is set to 15.36 MHz. The power delay profile of {h;[n|} obeys the ITU-Vehicular
A (VehA) or the ITU-Vehicular B (VehB) models and we assume that the channel is invariant for

=20 consecutive FBMC/OQAM symbols or, equivalently, for T=10 consecutive OFDM symbols.
The shadowing standard deviation is o, = 8 dB. As for the decoder, we employ the MAX-LOG-
MAP algorithm with N=4 iterations. The symbols belong to 16-QAM, which means that the real
symbols {d,[k]} are 4-PAM. The assessment has been made in terms of BER against the energy

bit to noise ratio (f, ), which is defined as

2 M+CP
Z 25 ) (3.52)
L 47'codeAN'0
where the noise samples are generated as follows w[n| ~ CN(0, Ny) and the constant 2 is the symbol

energy. The constant 4 accounts for the number of bits that constitutes the 1-6QAM symbols. It
is worth mentioning that CP = 0 for FBMC/OQAM systems and CP = % in the OFDM case.

Benchmark

Before evaluating the impact of the variance estimation methods described in the Sections 3.3.1

and 3.3.2, we depict in Figure 3.10 the BER curves when the variance of i,[k] is perfectly estimated.
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Figure 3.11: Average NIR versus ]'\E,—(b). The propagation conditions obey the VehB channel model.

When the power delay profile of the channel obeys the ITU Vehicular A model, the FBMC/OQAM
system does not benefit from performing a multi-tap equalization because the channel frequency
response at the subcarrier level is practically flat. With the parameters used in this scenario the
maximum channel excess delay satisfies L., < 216 and, therefore, the demodulated signals are free
of IST when OFDM is considered. The improvement of FBMC/OQAM with respect to OFDM for

% < 14 dB is consequence of the energy wastage that implies transmitting the CP.

In Figure 3.10b we asses the system performance when the channel is modeled according to the
ITU Vehicular B model. Now the gap between the multi-tap and single-tap linear equalization is
widened. The reason lies in the fact that the channel coherence bandwidth has reduced since the
maximum channel excess delay is upper bounded as follows L., < 484. As a result, the transmission
based on the OFDM technique does not succeed in avoiding IBI. By setting CP= %, the IBI is
reduced to a higher extend but not enough to give better performance than the FBMC/OQAM
modulation that equalizes the channel with 3 taps per-subband. These results reveal that it is of
paramount importance to mitigate the residual interference as much as possible. This observation
has motivated us to test one alternative receiver that performs a perfect interference suppression
(IS). That is, we get rid of the interference from (3.40) before they are fed into the channel decoding
stage. Then, the noise is the only source of interference. The curves in Figure 3.10b indicate that
the improvement brought by the perfect IS is marginal. As it is pointed out in Section 3.3 the
complexity required to estimate the interference may be too high, which provides further arguments
in favour of the receiver that is based on estimating the variance.

To further justify the results provided in Fig. 3.10b, we have pictured in Fig. 3.11 the noise

to interference ratio (NIR) averaged over all subcarriers. Borrowing the notation from (3.44), the
metric in the FBMC/OQAM case is given by
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Figure 3.12: BER versus % when the receiver implements different IN variance estimation methods.
The propagation conditions obey the VehA and VehB channel models.

| E{ (R (05 kaf w,[K)))*}

NIR = —
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(m,7)#(4,0)

(3.53)
q€Sq

where S, contains the indices of those subcarriers that are active. The Figure 3.11 confirms that
multi-tap equalization removes more effectively the interference than the single-tap counterpart in
highly frequency selective channels. Hence, the results of Figure 3.11 are in accordance with the
coded BER vs. % curves.

The spectral efficiency reaches 1.20 bits/s/Hz for the FBMC/OQAM case. The OFDM coun-
terpart results in 0.96 bits/s/Hz.

Evaluation of the proposed interference aware receiver

In this section we evaluate the performance of the receiver based on the variance estimation.
The window used by all the methods described in the Sections 3.3.1 and 3.3.2 encompasses 20
FBMC/OQAM symbols or, equivalently, 10 OFDM symbols. The Figure 3.12a and Fig. 3.12b
highlight that the plots obtained when the RDDM is applied are shifted to the right when compared
to Figure 3.10a and Figure 3.10b. That is because the turbo decoder performs 3 iterations instead
of 4. As Figure 3.8 shows, one iteration is devoted to estimating the variance. Recalling (3.50),
we can assert that the degradation also has to do with the errors committed when performing the
symbol mapping after reencoding the bits obtained at the output of the initial turbo iteration.
By examining Figure 3.12b we can conclude that the degradation in FBMC/OQAM systems is
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Figure 3.13: SER before and after performing the initial turbo iteration versus % The propagation
conditions obey the VehA aand VehB channel models.

between 1 dB and 2 dB when the equalizers perform a multi-tap filtering. In the single-tap case, the
degradation is substantially higher. Taking into consideration Figure 3.11, it seems that the cause
is related to the insufficient interference mitigation capabilities exhibited by single-tap equalization
in severe propagation conditions. In order to improve the performance the interference has to be
more effectively rejected. Notice that the curves associated with the receiver based on the DDM

exhibit an error floor. The reason is because the tentative decisions used in (3.48) are too erroneous.

To support the results of Figure 3.12a and Figure 3.12b we plot in Figure 3.13a and Figure 3.13b
the symbol error rate (SER) that is observed when the transmitted data is estimated according to
the procedure followed by the DDM and the RDDM. Since the decoding algorithms are sensitive
to the variance deviations, the coded BER performance relies on the accuracy with which the
transmitted message is regenerated as (3.49) demonstrates. The results of Figure 3.13a and Figure
3.13b can be understood as the evaluation of the SER at the input and the output of the initial
turbo iteration. In Figure 3.13a the plots associated with the RDDM are equal or less than 1dB
apart. Hence, all the techniques suffer a similar deterioration for estimating the variance as Figure
3.12a shows. By contrast, when the selectivity of the channel becomes stronger as it happens in
Figure 3.12b, the FBMC/OQAM modulation combined with the single tap zero forcing equalizer
do not achieve competitive results when the variance is estimated. By observing Figure 3.13b, it
becomes clear that the degradation has to do with the increased SER, which causes less reliable
estimation. As it has been previously pointed out, the tentative decisions made when the DDM is

applied are not reliable. This is confirmed in Figure 3.13a and Figure 3.13b.
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3.4 Chapter summary

This chapter delves into the design of novel receive signal processing techniques, especially devised
for FBMC/OQAM systems, with the objective of coping with the interference that is induced by
the multipath fading. Indeed, in PTP communications the interference is consequence of losing the
orthogonality due to the multipath fading. Therefore, one alternative to get rid of the interference
is to counteract the channel. To this end, it has been studied the robustness exhibited by the
structure that relies on a feed forward equalizer along with a MLSE. The aim of the equalizer is to
reject ICI and shortening the channel that gives rise to ISI. Then the MLSE is able to detect the
transmitted symbols dealing with the allowed ISI terms with a reasonably complexity. When the
propagation conditions are such that the channel frequency response is flat at the subcarrier level,
the best strategy consists in performing a single-tap filtering with the objective of eliminating all
ICI and ISI terms. As a consequence, the MLSE operates on a symbol-by-symbol basis. If the
flat fading assumption is not satisfied, the equalizer should have at least 3 taps, which means
that the temporal diversity comes into play. At low and moderate energy bit to noise ratios, the
best performance is achieved if the equalizer is designed to remove ISI and ICI. By contrast, at
very low noise regime the lowest BER is achieved if two ISI terms are allowed at the output of
the equalizer. In the simulated environments, FBMC/OQAM systems assisted with per-subcarrier
MDIR receivers outperform OFDM systems based on ML detection in terms of BER and spectral

efficiency.

Fuelled by the good results obtained in PTP communications, the equalization design in multiple
access channels has also been covered. In this case, subcarriers are assigned to users in a block-
wise fashion so that users do not transmit on the same frequency resources. The analysis has been
conducted under the assumption that the channel coherence bandwidth is wider than the subcarrier
spacing. Bearing in mind the results obtained in scenarios where there is a single user, the receiver
structure that is proposed consists of a single-tap equalizer followed by a ML detector. The idea is to
build an equalizer that is able to combat IST and ICI, which are induced by the channel, along with
IUI, which appears due to the time and frequency misalignments between users. Simulation-based
results show that FBMC/OQAM based on the MDIR receiver and the OFDM multi-user MMSE
receiver give the same performance when % < 16 dB. With the penalty of marginally reducing the
spectral efficiency, the link reliability of FBMC/OQAM can be significantly increased by dropping
those subcarriers that are sensitive to suffer from MAI. Thus, the GI length can be adjusted to
ensure that there will not be MAI. When this is satisfied the FBMC/OQAM modulation scheme
gives the same BER as the OFDM multi-user MMSE receiver but with a complexity 10.01 times

lower.

It has been demonstrated that FBMC/OQAM systems that rely on equalization bring compet-
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itive results when compared to OFDM. The system performance can be boosted if, in addition to
applying equalization techniques, the information bits are protected by means of channel coding.
Provided that the channel is highly frequency selective it is very important to not neglect the power
of the residual interference at the output of the equalizer when executing the iterative decoding.
Otherwise, the performance may significantly degrade. This is especially relevant for single fre-
quency network transmission since the echoes coming form different transmitters are superimposed
at the reception, giving rise to an artificial channel the delay spread of which may be very large.
This means that the receiver structure has to be aware of interference. The exact characterization
of the residual interference may require a complexity that is unaffordable. To keep the complex-
ity low it has been proposed to estimate the variance of the residual interference plus noise term
by resorting to data aided algorithms. Simulation-based results reveal that the BER degradation
is less than 2 dB when the receiver relies on variance estimation methods. It is also important
to highlight that regardless of the method FBMC/OQAM is able to reach or slightly exceed the
error performance of CP-OFDM while the spectral efficiency is increased when FBMC/OQAM is

considered.

Appendices

3.A Solution of problem 3.12

Let a4 be either a vector or a matrix, we define this extended notation ag. = [R (aqT) R) (aqT)]T
Then, assuming that symbols are independent, i.e. E{d4[k]dy[n]} = 0g,mdkn, We can express the

MSE and the constraint as follows:

q+1 La +L92

B[R ik b ol | 3 X gl (ghaelrl) R | aet

m=q—17=—Lao—Lg, (354)
~k

thHg - Qag:equ,ehq
B[R (Gt aim)[ ) = ol Gk | 3.55
(aq aad! ]> = ||RaeTaae||y (3.55)

where g’;m [T] = Om[k — T]84m[T]. The autocorrelation matrix can be formulated as follows:
T No

Ry = E {wgclklw, [k]} = - Ton, @ C, (3.56)

where (i, j)th element of matrix C, € R?Lat1x2Lat1 i

1,...,2Lq + 1. The coefficients {agm[k]} are defined in (2.8). The expression of the autocorrelation

is given by [Cl,. = R (agli — j]), for i, =
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matrix is derived by realizing that if w;[n] ~ CN (0, Ny) and E (w;[n]w}[k]) = Nod; jOkn, then R,

is block diagonal, i.e

B (R (ufl—1) S - o)) =E [ 3w (£ - -0 )+
n=(k—1)%
st (5 o-e-0%])) N s (1 ]t- -0 )
t:(kf'u)%

n=max((k—1),(k—v)) 4
%51‘4% (fq [n — (k= l)f]) R (fq [n — (k= v)?]) ’

which is equivalent to

(3.57)

min((k—1),(k—v)) 2 +L—1 N M
E (§R (wg:[k - l]) S (wglk — U])) = > 7052‘,3'% <fq [n — (k- 1)2] (3.58)
n=max((k—1),(k—v)) 2L )
x fq [n— (k- v)%]) - %51'4% (agqll = v]) = 0.

Following the same approach we get

E (éR (wg[k: - 1]> R (wi [k — v])) —E (s (wg[k - 1]) S (wi [k — v])) -
min((k—1),(k—v)) & +L-1 N M o
> 2051,jg%<fq [n—(k:—Z)QD%(fq [n—(k‘—v)2]>—|—
n:max((k—l),(k—v))%
R (-0 ] )3 (4 ]n-w-03]) -
min((k—1),(k—v)) 4 +L—1
> %@-ﬁ (fq [n — (k- zf‘ﬂ
n:max((k:—l),(k—v))%
(3.59)

Using the closed-form expressions (3.54) and (3.55), the authors in [100] show that the following

equations
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T
bl =al G, . (3.60)

G () 0
+1 Lo+L
( qz B ZQQ glgm,e[T] (glc;m,e[T])T _ G];q,e (GI;(L@)T N Rq) oy, (3.61)

yield the optimal beamformer and DIR. Among the possible eigenvectors that solve (3.61), if we
select the one associated with the minimum eigenvalue, then the SINR is maximized, [100]. Finally

the eigenvector is properly scaled so that the constraint in (3.12) is satisfied.

3.B Demonstration that the IN term has zero mean

Under the assumption that symbols have zero mean, we can infer from (3.42) that E {i,[k]} = 0 if

E {R (6;[k] a wqlk Z ® (0 [7]) E{R (wqlk — 7))} — S (0 [k]ag [7]) E{S (wq[k — 7])}
e (3.62)

is equal to zero, which is satisfied if E{R (w4[k — 7])} = E{S (wy[k —7])} = 0. To prove it we
expand E {R (wq[k — 7])} and E {S (wy[k — 7])} as follows:

E{R (wy[k — 7))} = 20: R(fol-n) E {9? (w [(’“ N T)g - "D}

oy (3.63)
+3 (fy[-n]) E {3 <w [(k M- n]) }
E{S (wylk — 7))} = n:in R(fol-n)E {%‘ (w [Uf - T)% - ”] > } (3.64)

st ).

Since w[n] is modeled as a complex circularly symmetric Gaussian variable with mean 0 and
variance Ny, then E{R (w[n])} = E{S (w[n])} = E{R (w[n]) S (w[n])} = 0. From this definition it
follows that (3.63) and (3.64) are zero. With that we conclude the proof that demonstrates that
E {i4[k]} = 0.
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Chapter 4

Precoding techniques in MISO PTP

communications

The task of compensating the channel distortion is of paramount importance in the FBMC/OQAM
context to restore the orthogonality. The previous chapter has delved into the receive processing
techniques to equalize the channel. Exclusively focusing on MISO synchronous communication
systems, this chapter concentrates on signal processing techniques at transmission. The techniques
that will be presented in the following exploit the fact that CSI is available at the transmitter to

reduce the complexity of the receiver.

4.1 System model

Consider a PTP communication system where the transmitter is equipped with Np antennas and
the receiver has a single antenna. The transmitter is able to take advantage of the spatial dimension
since the CSI is available at the transmit side. Based on that, the symbol that is multiplexed on the
mth subcarrier and is mapped onto the ith transmit antenna is given by v?, [k] = b5, [k]* (0 [k]dm [K])
for 1 <i < Np and m € S,, where the set S, contains the indices of the active data subcarriers.
Note that the OQAM symbols are linearly precoded on a per-subcarrier basis with the multi-tap
filters {bim[k]}, which are different from zero for —L, < k < L;. Bearing in mind (2.17), the

demodulated signal at the other end of the link is formulated as follows:

Np  q+1
g K] = D bhnlk] % (Om[k]dim[K]) * gl [k] + wq K], (4.1)
i=1 m=q—1

for ¢ € S,. To get more tractable expressions, (4.1) is compactly formulated in this way

53
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glkl = > > blglml0mlk = Tldm[k — 7] + wyk] (4.2)

b, = [bL, ... bl ]]" (4.3)
gl = [(ll) " (1)) (14)

where b, = [big[—Ls] . - - big|Ly)]” and gl = [gimlm + Ly) ... gl [T — LbHT. In contrast to (3.8),
the linear filtering aimed at equalizing the channel in (4.2) has no influence on the noise. Without
loss of generality, precoders can be expressed as function of unit norm vectors. In other words,
precoders can be factorized as by = /pgug, where p, is the power loaded on the gth subcarrier
and the vector u, € CZLotDNrx1 g guch that Huqﬂg = 1. With the objective of improving the
link reliability with a reduced complexity, the demodulated signals are processed with a single-tap
equalizer that is real-valued. Then, the symbol estimates to be fed into the detector are obtained

by compensating the phase term and extracting the real part, i.e.

dylk] = R (0;[Klagyq[k]) = agR (6;[K]yq[k])
q+1 Ly+Lg,
=Y Y g (bfgg’;m[f]) dn [k — 7] + agR (0 [Flwq[k])
m=q—17=—Ly—Lg, (4.5)
= a,R (bl gy [0) dylk] + > agR (bghlr]) dulk — 7] + agR (0 k], (k)
(m,7)#(q,0)
= agR (bl g,,[0]) dg[k] + ig[k], q € Sa,

where

&amlT] = 05 [K10m[k — T]ggml7] (4.6)

and a4 is the coefficient responsible for performing the receive processing on the gth subcarrier.
Let i4[k] denote the interference plus noise term. If we stack real and imaginary parts column-wise
the expression that models the global communication system can be formulated in a matrix way.
To this end, given the vector b, we define this extended notation by . = [§R (bg) R (qu)]T. Then

(4.5) can be expressed as function of the new vectors as follows:

Cz‘l[k] = aqbgjegqq,e[o]dq[l{:] + Z aqbgl,eg];m,e[T]dm[k - T} + aqéR (9; [k]wq[k]) : (47)
(m,7)#(q,0)
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Splitting (4.7) into the desired and the undesired part will pave the way to formulate the SINR,
the signal to leakage plus noise ratio (SLNR) and the MSE. Note that the real-valued representation
in (4.7) highlights that precoders perform a widely linear processing since real and imaginary parts
are independently processed.

In the whole chapter symbols are assumed to be independent, i.e. E{d,[k|dq[n]} = 6 ¢0kn
and noise samples follow this distribution w[n] € CN ~ (0, Ny).

4.2 Precoding with fixed power distribution

In view of (4.5), the problem of designing {bg, a,} is definitely challenging due to ICI and ISI terms.
By starting, we tackle the design of the transmitter and the receiver having fixed the power distri-
bution. This translates into constraining the maximum allowable power that is allocated on each
subcarrier according to a pre-established criterion. When individual power constraints are replaced
by a single constraint that accounts for the average transmit power, the system performance can
be increased. Nevertheless, when the power coefficients are involved in the optimization procedure,
the complexity substantially increases because subcarriers cannot be treated independently. With
the emphasis on finding low-complexity solution, the techniques presented in the following refrain

from optimizing the power distribution.

4.2.1 ZF transmitter

The first option to devise the transmit processing consists in equalizing the channel frequency
response at a given target points. That is, the precoder b;,[k] is designed to equalize h;i[n] in
the pass band region of the ¢th subchannel, i.e. [QM” (g—1) QM” (g + 1)] Following the frequency
sampling approach described in [69], the frequency response of b;q[k] is aimed at compensating the
channel at these radial frequencies {%(q -1+ W(Z + 1)} fori =0,...,2L,. From (2.18), we

can infer that the frequency response of g}}n [k] is equal to
w 2w _g

G (67) = %ej%(q_m)(%)P <ej<1‘4/2_?‘7;m+1‘4/22>> p (ej#/?) Hi (ej(%erg)) , (4.8)

for w € (—m,m) when ¢ is even. The term P(e/*) denotes the frequency response of the prototype

pulse. For the ¢ odd case, the frequency response in this range w € (0, 27) is

G () = 2 st m (55 p (eww—l—mv) p (<M>) H (ew%—w))
m M K3 .
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Hence, under the zero forcing criterion the frequency response of b;,[k] at the radial frequency

com N —1
0 should be proportional to H;; <eﬁ\7q) for the ¢ even case. In the ¢ odd case, the target point
cor \ —1
Hj (e] QW‘]) should be met when the radial frequency is 7. In order to ensure that the power

=k

allocated to the gth subband is p,, we can use this definition b;; = | /pqﬁ. Then, the vector
2qll2

U € CU+2Le)x1 g designed after solving this system of equations

g = C 'ty (4.10)
with

T

2w 27 (2w, 2w (1+2Ly)
tig = |Han (e]( i 1)+M(Lb+1))> - Hj (ej(M (a=1)+ M(Lb+1b) )> . (4.11)

n (i+1)77r> (1—Ly)

For ¢ even, the (sth,/th) entry of matrix C, is given by [C,],, = eij(Lb“ , for

i,0 =0,...,2Ly. In the ¢ odd case, the (ith,/th) position takes the value [C],, = ¢ T (HD(=Le).
1 j with the aim of

R(by 844 [0]

As for the receive processing, the equalizers are designed as a, =
scaling the symbols after the real part is extracted.

Note that once the precoder on the gth subband is properly scaled, the power p, is equally
split among the antennas. However, it seems that there could be another way to scale the transmit

filters that lead to better results. In this sense, we propose a technique that splits the power for the

Nr
. a; .. .
2-antenna case. Now precoders are given by b;, = , /piqﬁ, where E Dig = Pq- The optimization
29112
i=1

procedure is based on distributing the power so that the SNR of (4.5) is maximized. The SNR on

the gth subcarrier is written in this form

2 2

H _il . A
o RO ) (2T O] 2 vl "
" E{m(‘gé[’ﬂ]wq[lﬂ])f} - No0.5 T N5 :

o
where h;j; = R <”uu“1 gfﬁl [O]> . The variance of the noise can be derived from the analysis conducted
1qll2

in Appendix 3.A. Then, the power distribution that maximizes the SNR is computed by solving

2
ag” = X |/@ghig + \/Pg — aghaq]

s.t. 0 < ag < py.

(4.13)

op

Finally we set p14 = aq " and P2 = Dg — " . The details to solve (4.13) are provided in
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Appendix 4.A. From this point on, we will refer to the ZF precoder that does not balance the
power assigned to each antenna as weighted ZF (WZF).

4.2.2 SLNR-based precoding

The transmit beamforming based on the SLNR aims at providing the optimal signal confinement
by mitigating the signal that leaks to unintended subcarriers and time slots. The performance

metric is given by

2 |bT 0 2
— g |Pg.eByg,e ]
SLNRy = ———— T : (4.14)
Z Z a?n ‘bgegfnq,e[T]‘ + Z ag ‘bze§§q7e[7]‘ + a§O5Ng
m:qfl T:_Lb_Lgl T:_Lb_Lgl
m#q T#0

To simplify the processing we have assumed that the magnitude of the equalizers is in the same
order in at least three consecutive subcarriers, i.e. |aq—1| = |aq| = |ag+1|. This supposition allows
us to decouple the design of the transmit and the receive processing. This means that in the first

step the transmit beamforming is computed as follows:

2

}baegqq,e [0]]
ar{g}le}ax q+1 Ly+Lg, 9 Ly+Lg, 2 Hb 2
DD N |H%-Cs | IR S Ay | R R e PR )
m=q—17=—Ly—Lg, T=—Ly—Lg, Pq
m#q 7#0
s.t. ||bq,e||§ =pg; q € Sa.
The solution of (4.15) can be expressed as by = \/Eﬁ [101], where
2
q+1 Lb+Lg2 T
w=| Y Y el (Ball) +
m=q—1 T=7Lb7Lg1
7 - (4.16)
Lb+Lg2 T
0.5V,
_k _k 0
Z gqq@[’r] (gqq,e[’r}) + I(?Lb-i-l)QNT gqq,e[o}‘
r=—Lp—L Pq
b— gy
T7#0

Recalling the definition of (2.2), it follows that the entries of this matrix gk, [7] (g’;q,e[r])T do
not depend on k. Therefore, the same processing can be applied for k£ even and k£ odd. Finally, the
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1

receive processing is designed just to properly scale the symbol. As a consequence, a, = R(pTg, 0"

4.2.3 MDIR transmitter

Unlike previous designs, the optimization procedure followed in this section jointly designs the
transmit and the receive processing. In particular, the criterion employed is based on the mini-

mization of the sum mean square error (MSE). The problem is posed as follows:

argmin > E{|R (67 [K]yg[k]) — hedy[K]|*
{bgq’hq}qezsa {[% (05 kTyalK]) — hody K|}

S't' Hqug ZPQJ q S Sa-

(4.17)

The problem (4.17) yields a DIR , which is given by h,, matched to the precoder and the
channel. Because of this, the technique described in this section is called MDIR. To comply with
the unified notation in (4.5), the equalizer is related with the DIR in this form a, = hiq The details
to solve (4.17) are provided in Appendix 4.B.

4.2.4 MMSE transmitter

Similarly to previous section, the approach followed hereinafter to design the transmit and the
receive processing is based on the minimization of the sum MSE subject to individual power con-

straints. However, the problem has been slightly modified as follows:

argmin Y E{|R (6% [Klagy,[k]) — d,[k]|?
{b%,aq}q;& {} (BalHlaauel¥]) [H} (4.18)

S't' Hqug = an q € Sa-

The details to solve (4.18) are provided in Appendix 4.C.

4.2.5 Simulation results

This section evaluates the precoding schemes discussed throughout Section 4.2 in terms of BER
against the energy bit to noise ratio (%) The transmitter is equipped with 2 antennas, yielding a
MISO 1 x 2 communication system. The system parameters are selected according to the values of
Table 2.3 to simulate scenarios 1 and 3. The transmitted streams are generated by staggering in-
phase and quadrature components of 16-QAM symbols. As for the power allocation, each subcarrier
has been assigned the same power, i.e. p, = 1. It must be mentioned that we have favoured the
uniform power allocation (UPA) due to its simplicity, although alternative strategies can be easily

applied.



4.2 Precoding with fixed power distribution 59

—-©-ZFL,=0
——WZF L,=0
10" - - -MMSE L,=0
—5—MDIR L, =0
—%—SLNR L =0

——WZF L =1
107 - - -MMSE L =1
—B—MDIR L =1
——SINRL=1

5

107 i i i i
0 5 10 15 20 0 5 10 15 20

Eb/NO(dB) Eb/NO(dB)
(a) Single-tap precoding. (b) Three-tap precoding.

Figure 4.1: BER against % The simulated systems correspond to FBMC/OQAM with different
precoding schemes. System parameters are set according to Scenario 1 (see Table 2.3).

Figure 4.1 shows that in Scenario 1 the WZF, the MMSE and the SLNR techniques practi-
cally achieve the same BER. Moreover, multi-tap precoding brings very little improvement, which
confirms that transmit processing techniques based on single-tap precoding suffices to combat mul-
tipath fading in Scenario 1. The WZF transmitter does not balance the power among antennas,
which is useful to outperform the ZF transmitter. The improvement is around 1 dB. Note that
the MDIR transmitter gives the worst performance. By scrutinizing the way MDIR transmitter is
designed, it becomes evident that precoding vectors have the objective of mitigating the leakage
as much as possible without including g,,[0] in the equation design. As a result, precoders are not
matched with the channel seen by the symbol to be detected. This offers a plausible explanation for
the degradation. It is also interesting to remark that single-tap precoding provides better results
than the 3-tap alternative when the MDIR is considered. From Section 4.2.3 we know that multi-
tap precoding exhibits better interference mitigation capabilities when compared to the single-tap
solution. Therefore, the results suggest that the price that has to be paid in exchange of further
mitigating the leakage is a reduction of the magnitude of the desired signal. In conclusion, the
reduced leakage yielded by the 3-tap precoder does not compensate the degradation that it causes

on the desired signal.

When Scenario 3 is simulated, the techniques behave in a different way as Figure 4.2 highlights.
Now, multi-tap precoding makes a difference and it provides the lowest BER. This indicates that
the channel frequency response is not flat anymore at the subcarrier level. Unlike Figure 4.1, the
ZF and WZF techniques exhibit an error floor. Therefore, the ZF criterion does not succeed in

effectively removing interference. In this sense, the MDIR transmitter, which aims at mitigating
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(a) Single-tap precoding. (b) Three-tap precoding.

Figure 4.2: BER against % The simulated systems correspond to FBMC/OQAM with different
precoding schemes. System parameters are set according to Scenario 3 (see Table 2.3).

the leakage, is able to provide an increased robustness at high % where the interference dominates
over the noise. Note that in Scenario 3, the MDIR transmitter based on multi-tap filtering offers a
better trade-off between leakage mitigation and signal weighting than the single-tap configuration.
However, the MMSE and the SLNR techniques use the taps in a more efficient manner than the
MDIR scheme and still achieve the lowest BER.

As a benchmark the OFDM technique is simulated in a MISO 1 x 2 communication system.
The transmit processing is based on implementing the transmit Wiener filter on a per-subcarrier
basis [102]. The power is equally split among subcarriers. Under the propagation conditions
described in Scenario 1, both configurations with CP:% and CP:% absorb the most delayed
echo. Therefore, the ideal choice is to set CP:% so that the reduced energy wastage translates
into a lower BER. After comparing Figure 4.1 and Figure 4.3a, we can assert that FBMC/OQAM
is able to provide the same BER than OFDM when the propagation conditions are modeled as
Scenario 1 specifies. In Scenario 3, neither configuration is able to avoid IBI in the OFDM context.
As a consequence, demodulated signals are not free of interference, which lead the BER plots to
saturate. In this case the largest CP brings substantial improvement. When orthogonality is not
restored, the leakage is higher in OFDM than it is in FBMC/OQAM systems. Hence, as Figure
4.3b and Figure 4.2 highlight, the FBMC/OQAM modulation is more resilience than the OFDM

technique in highly frequency selective channels.
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(a) Scenario 1.

(b) Scenario 3.

Figure 4.3: BER against % The simulated systems correspond to OFDM. System parameters are
set according to Scenario 1 and 3 (see Table 2.3).

4.3 Precoding with power allocation

In this section the emphasis is not on the complexity but on the performance. For this reason,
power allocation is also involved in the optimization of the performance metric. When the power
distribution is not fixed, the feasibility set is extended, which should result in performance gains. To
validate this idea, we first jointly design precoders and power coefficients to minimize the transmit
power given QoS constraints. Secondly, given the precoders, only the power allocation will be

optimized.

4.3.1 Optimal precoding

Under the criterion of minimizing the total transmit power while assuring that the received samples
attain the QoS requirements, the optimization problem to derive the transmit processing is as

follows:

argmin Z Dq
}

{UQ7pq qGSa
st. SINRy > ag, |luglls =1, py >0, q€ S,

(4.19)

with
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pe [ulgt 0]

SINRy = ———— T : (4.20)
S0 el ]+ D p el ] 05N
mZQ*l T:—Lb—Lgl T:—Lb—Lgl
m#£q T7#0

The SINR function is independent of the variable k. Hence, the optimal power distribution and
beamforming design can be applied regardless of if k is even or k is odd. Resorting to the dual

optimization framework, we can solve the problem QP. The details are provided in Appendix 4.D.

4.3.2 Suboptimal precoding

The processing devised in Section 4.3.1 jointly optimizes {p,} and {u,}. Aiming at reducing the
complexity, the current section addresses the optimal power allocation strategy among subcarriers
for fixed {ug}, thus {p,} and {u,} are independently devised. In this regard, the first step consists

in designing the unit norm vectors. Next, the power coefficients are computed by solving

{pq} €S, (421)
st. SINR; > oy, pg >0, g€ S,.

The optimal power coefficients are computed by solving (In;, — D¥)p = Dn using the defini-
tions in (4.44),(4.45),(4.46) and (4.47). When the optimal precoding is designed the unfeasibility
can be detected when problem (4.42) is being solved. In the suboptimal case the set of SINRs is
feasible if only if the spectral radius of the matrix DW is strict lower than 1, [103].

4.3.3 Simulation results

In order to validate the performance of the techniques devised in Sections 4.3.1 and 4.3.2, simulation-
based results are provided in the following. In particular, we plot in Figure 4.4 the amount of power
that is required to attain the target SINR. Note that the average transmitted power, i.e. > qeS, Pas
is represented in a logarithmic scale and is evaluated versus the inverse of the normalized noise

power, which is given by 1717\1[% The optimal precoding scheme, which is obtained after solving

problem (4.19), is confronted with the suboptimal technique described in Section 4.3.2. In this
regard, when solving problem (4.21) precoders are given beforehand according to the ZF technique,
which is devised in Section 4.2.1. The reason why we have discarded other precoding schemes is
provided hereinafter. Regarding the key features of the system we consider a MISO 1 x 2 system.

The rest of the parameters are selected according to Table 2.3 to simulate Scenario 1.
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Figure 4.4: Average power against the inverse of the normalized noise power. The simulated
systems correspond to FBMC/OQAM with different precoding schemes. The target SINR is set to
10 dB and 15 dB. System parameters are set according to Scenario 1 (see Table 2.3).

Regarding optimal and suboptimal schemes, we consider that the same quality of service con-
straints apply to all active subcarrriers. In Figure 4.4a the SINR is set to 10 dB whereas in Figure
4.4b the SINR has to be at least 15 dB. It must be mentioned that with these constraints we have
encountered several cases of unfeasibility for % < 10%4. For this reason, we have refrained from
evaluating the results in this region. In Scenario 3, problems (4.19) and (4.21) turn sometimes to
be infeasible even at low noise regime. It can be readily checked that in the absence of interference
the QoS constraints are always met. Hence, the responsible of the infeasibility is the ISI and the
ICI. In Scenario 3 the channel frequency selectivity is especially severe. Because of that, precoders
fail to restore the orthogonality. Then, the interference becomes non-negligible, which may explain
why the QoS cannot be always attained in Scenario 3. This has been the main argument to only

focus on simulating Scenario 1.

The suboptimal scheme based on the ZF precoder needs to transmit the same amount of power
to meet the constraints regardless of the number of taps. This is observed in Figure 4.4a and
Figure 4.4b. By contrast, the optimal solution does benefit from multi-tap filtering. By setting the
number of taps to 3, which is equivalent to set L, = 1, we can save up to 1 dBm when compared
to the suboptimal schemes based on the ZF precoding scheme. Obviously, the more demanding are
the QoS constraints, the higher is the transmitted power. As a result, it can be concluded that the
strategy of jointly optimizing the power distribution and the precoding vectors yields better results

than independently designing each parameter.

As it has been pointed out at the beginning of this section, the suboptimal scheme is only
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Figure 4.5: Average leakage and desired signal energy against the inverse of the normalized noise
power. The simulated systems correspond to FBMC/OQAM with different precoding schemes.
System parameters are set according to Scenario 1 (see Table 2.3).

combined with the ZF precoding scheme. The results of Figure 4.1 suggest that the use of the SLNR
technique may also come in useful to reduce the transmit power. Unfortunately, the problem (4.21)
is infeasible for some channel realizations when the precoding scheme is based on the approach
described in Section 4.2.2. The infeasibility has been observed for % > 1094, This seems to
contradict the results depicted in Figure 4.1 where the ZF and the SLNR nearly achieve the same
performance. Since the infeasibility is related with the magnitude of the interference, one plausible
explanation would be that the SLNR technique does not mitigate enough ISI and ICI terms. To
corroborate this impression, we compute the leakage that both the ZF and the SLNR inflict on
surrounding positions along the time-frequency grid. In particular, the performance metric is the

average leakage that is given by

g+l LvtLg,

S5 VD ol T S ol o » b,

qESa T=—Ly—Lg, q€Sea m=q—1T1=—Lp—Lg
T#0 m#q
(4.22)
In addition we have represented the average energy of the desired signal, i.e.
M Z [agbg.c84q.[0 Hz (4.23)

qES,

As Figure 4.5 shows, the leakage is constant in the ZF case because the noise is not involved in
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the design. On the contrary, the power spectral density of the noise plays a key role in the design
of the SLNR technique. When the noise dominates over the interference, the transmit processing
coincides with the matched filter. Thus, when the interference is several orders of magnitude below
the noise, the degrees of freedom provided by the spatial dimension are used to maximize the
magnitude of the desired signal. This way of performing has been proven to yield the lowest BER
when the power allocation is fixed. However, the residual interference is sometimes too high, mostly

at high noise regime, leading problem (4.21) to be unsolvable.

4.4 Chapter summary

Building upon the FBMC/OQAM scheme this chapter addresses the design of linear precoders
to cope with the interference that is induced by the channel. The beauty of processing symbols
at the transmit side is that the noise is not enhanced. It is well-known that in PTP communica-
tions the channel destroys the perfect reconstruction property exhibited by FBMC/OQAM systems
and, therefore, the signals transmitted in the neighbourhood around the position of interest along
the time-frequency grid contribute to the interference generation. Since the transmitter may be
equipped with multiple antennas giving rise to a MISO architecture, the objective is to design
transmit signal processing techniques that take advantage of the spatial dimension to mitigate the
leakage while desired symbols are received with the highest energy possible. By starting, the distri-
bution of power among subcarriers and the beamforming design are decoupled. That is, given the
power coefficients, linear precoders are optimized with the condition that the transmitted power
on each subcarrier complies with the predefined power allocation strategy. Among the possible
criteria to design the transmit processing we have considered the SLNR maximization, the sum
MSE minimization and the ZF approach. The BER vs. % curves show that precoders driven by
the optimization of the sum MSE and the SLNR provide the best trade-off between leakage miti-
gation and desired symbol enhancement. As a result, these two techniques give the lowest BER. In
low frequency selective channels, the performance given by these two techniques coincides with the
BER achieved by OFDM when the transmit Wiener filter is applied. It must be mentioned that in
highly frequency selective channels FBMC/OQAM outperforms OFDM as long as linear precoders
perform a multi-tap linear filtering.

The second part of this chapter is devoted to investigate the joint optimization of precoders
and power coefficients. The idea of weighting subcarrier signals according to channel conditions
is to overcome the spectral nulls. The criterion that has been followed to design the precoders
consists in minimizing the transmit power while the QoS constraints are satisfied. In this sense, it
has been demonstrated that the theory developed for the multiuser downlink beamforming problem

can also be used when devising the transmit processing in the FBMC/OQAM context. It is worth
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emphasizing that QoS constraints may not be met if they are too stringent. Several cases of
unfeasibility have been observed in scenarios where the channel frequency response is not flat at
the subcarrier level. By contrast, if the channel frequency selectivity is not appreciable in the
pass band region of a single subchannel, then the problem can be solved if the power of the noise
is sufficiently low. The system performance degradation for independently designing precoders
and power coeflicients is around 1 dB. In this case unfeasibility is prevented only if precoders are
able to effectively mitigate the leakage. Among the techniques described in the first part of this
chapter, the ZF transmitter has been proven to be best choice since it provides the highest leakage

attenuation.

Appendices

4.A Solution of problem 4.13

The objective function of problem (4.13) has a critical point in the feasible domain. Setting the

gradient to zero yields

2

hig)? — (hoo)?
o 1_Sign< (hhz ) ((hg)? = (h2)?) o

)2 - (th)Q 4 (hlqhzq)2 + ((hlq)2 - <h2q)2>2

Note that second derivative of the cost function must be taken to determine whether &y is a
maximum or a minimum. If the second derivative is negative, the optimal point is given by (4.24).
Otherwise, the optimal strategy consists in selecting one of the extreme values. Based on this
and for the sake of complexity we will weigh the two antennas using one of the following values
ag’ e {0, &g, pq}. Among the three cases we will select the one that maximizes the SNR. It must
be mentioned that the expression formulated in (4.24) is only valid if hiy # hgy. Provided that

hiq = hag, then the optimal strategy is to balance the power, i.e. ozgpt =pg/2.

4.B Solution of problem 4.17

Borrowing the extended notation from (4.7), the MSE between the analysis filter bank output and
the desired symbol is given by
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MSE, = E{|R (0 [KlyqlK]) — hodg ]|} = [hl* +

No . 2 (4.25)
- T Z Z Hb%,egl(;m,e[’r] H2 - 2hqbg?egqq,e[0]'

With the objective of jointly designing b, . and h, the sum of the MSE has been selected to be
the cost function. In order to comply with a predefined power allocation strategy the norm of the

precoders is constrained. Thus, the problem can be formulated as follows:

argmin Z MSE,
tba:ha} geg, (4.26)
sit. |bgell>=p; q€ S

It is important to remark that (4.25) is invariant with respect to k. Thus the solution of (4.26)
for k odd and k even is the same. Following the same approach that is described in [100] we obtain

these design equations

hq = baegqq,e[o] (427)
q+]_ Lb+Lg2 Lb+Lg2 T
S0 ) (ghaelr) Y gl (8helr]) | boe = Abge.  (4.28)
mZ(I*l T:—Lb—Lgl T:_Lb_Lgl
m#q T7#0

Note that the power of the noise is not included in the solution. This may lead to undesired
designs that could weight the desired symbol with a magnitude that is in the same order as the
noise power. This problem can be circumvented to some extent if precoders are factorized as
by = \/Pquy, where u, is any unitary singular vector that solves (4.28). Then, among all the

candidates we select the one that maximizes the SLNR, which is given by

P[0l g0l pa [l gy [0
AP [Ugel2+ 05Ny  Agpg + 05N

SLNR, = (4.29)

4.C Solution of problem 4.18

This appendix describes how to solve

argmin Z MSE,
{bg.aq} qES, (430)
s.t. Hqug = pq7 q € Sa:
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where

MSE, = E{Ja,R (0] kyglH]) - dgl#]|*} = 1+

+1 Lb+Lg2
No ] _ 2 (4.31)
2 Y > a2 bl gkl - 200785 [0

m=q—11=—Lp—Lg,
A similar problem structure can be found in the context of single carrier MIMO communication
systems, [102]. It can be readily verified that the cost function of (4.30) does not depend on the
time instant k£ and, therefore, the solution is valid for £ odd and k even. To devise the optimal

transmit and receive processing we construct the Lagrangian

L ({Bgies g Ag) = > MSE + Ay (Ibgell} = py) (4.32)
q€Sa

and we set the partial derivatives to zero, yielding

q+1 Ly+Lg,

bge, aq, _
oL ({ qaea 4> Aq}) — 0 que lgqe[ — aq 5 04 Z Z aq Hbm egqme H (4.33)
q m=q—17=—Ly—Lg,

L ({bg,e, aq, \g}) _ _ ] a%nsz _k T
abqﬁ = O — bq,e = Z 7gmq7e[7_] ( 6[7—]> (4 34)

Since the complexity required to solve (4.33) and (4.34) becomes unaffordable as the number
of carriers increases, several assumptions have been considered: i) the ICI that the gth subcarrier
induces on the mth subcarrier and the ICI that the mth subcarrier induces on the gth subcarrier
are equal, ii) the receive processing applied on the gth subcarrier is also used by its neighbors. The

two simplifications are tantamount to
Lb+L92 Lb+L92

T _k 2 2
b7, el = 7l (4.35)
T——Lb Lg, T——Lb Lg,

Ag—1 = Qg = Qg1- (4.36)

Note that (4.35) and (4.36) depend on the channel selectivity. In consequence, the more fre-
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quency selective is the channel, the higher will be the error yielded by the mismatch modelling. By
assuming that (4.35) and (4.36) hold true we can find the optimal solution by following the same

steps that [102] describes, which can be formulated by these closed-form expressions

-1
q+1 Lb+L92

_ _ T  0.5Ny 1_
bq7€ = Z Z gf;nq,e[T] (g]:nq,e[’r]) + TI(QLb—i-l)ZNT ;qggq,e[o] (437)

m=q—11=—Ly—Lg,

q-|-1 Lb“l‘LgQ _1

1 _ _ T 0.5Ng _
aq = F Z Z gfnq,e[ﬂ (gfnq,e[T]) + D I(2Lb+1)2NT gl(;q,e[o] : (438)
q m=q—11=—L,—Lg, q

4.D Solution of problem 4.19

In the following we describe the steps that have been taken to solve this optimization problem

QP : argmin Z Dq
{ug,pq} q€Sa (439)
st. SINR; > ag, |luglli=1, pg>0, g€ Sa.

As (4.20) indicates we write without loss of generality b, . = \/Pquq Where p, is the power
assigned to the gth subcarrier and u, € RELoH1)2NT X1 §g 5 unit norm vector. Note that the SINR,
is monotonically increasing in p, and monotonically decreasing in p,—1 and pgy1. As a result, the
constraints have to be active at the optimal point. Otherwise the transmit power could be reduced
without violating any constraint. The same kind of problem can be encountered in the context of
multi-user downlink beamforming. The main difference lies in the fact that each subcarrier signal
transmitted on a given subcarrier is only interfered by those subcarrier signals transmitted on the
adjacent subcarriers. The work addressed in [103] investigates under what conditions problem QP
is feasible. Since the particular case where there is no complete cross-talk is considered in [103],
the results derived therein also hold for our case. Provided that the set of SINRs is feasible, the
problem QP is equivalent to the virtual uplink problem [104], which is given by

N
VU : argmin Z )\qaq—o
{ugha} jegn 2 (4.40)
st. ulZou, =0, |ugl5=1, A\ >0, g€,

where
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Ly+Lgqy

T
Zy= Tovgiony) — MBagel0] (85 00) + D0 Naggh ] (gh, 1) +
T=—Ly—Lg,

7#0
i1 LotLa, (4.41)

Z Z )\mamqunq,e[T] (gfnq,e[T])T.

m=q—1 T:bengl
m#q

It must be highlighted that problem QP is not convex. In this regard, quadratic programs can
be lower bounded if the original problem is relaxed. By introducing the matrices B, = bq,ebge we

can transform QP into the following convex problem

(B} 5, (4.42)

where

T Lb+Lg2 T
Cqg = tr (glgq,e[o] (glgq,e[o]) Bq) - Z aqtr <g§q,€[ﬂ (glz;q,e[T]> Bq>
Tsz;ZaLgl
ol Intly, (4.43)

SUD SIS U CGICG)

m=q—17=—L,—Lg,
m#q

The authors in [104] have demonstrated that the Lagrange dual of SDP is equivalent to the
Lagrange dual of QP and that the duality gap of the problem QP is zero. Taking into account
that the Lagrange dual of SDP gives a lower bound to the SDP problem, we can conclude that the
same optimal solution is attained by the semidefinite relaxation SDP and the primal problem QP.
Therefore the optimal point of QP can be obtained from the SDP problem, which can be efficiently
solved using the optimization solver CVX [105]. From the above analysis it can be inferred that
strong duality also holds for the problem SDP, thus the KKT conditions have to be satisfied. In
this sense, at the optimal point the complementarity conditions between the primal SDP problem
and its dual implies that tr (B4Z,) = 0 has to be fulfilled. In consequence, any vector that spans
the matrix B, will also be a solution of the virtual uplink problem as (4.40) shows. Once we have
obtained the unit norm precoders u,, we can compute the power associated to each subcarrier by

solving the system of linear equations (I;, — D¥)p = Dn. The reason why the power can be
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computed in this way relies on the fact that the constraints are satisfied with equality. Provided
that the problem is feasible the inverse of (I;, — DV) has non-negative elements which implies that

vector p is element-wise non-negative, [103]. Regarding the notation we have used the following
definitions

D= d1ag *5a(0) T y T
ug o) (gga(o)sa(o),e[o] (gga(o)sa(o),e[o]) )uSa(O) (4.44)
XSy (Mg —1)
T
u?‘;a(lwafl)(gga(lwafl)sa(Ma—l),e[O} (glg‘a(Mafl)Sa(Alafl),e[o]) )usa(Mafl)
(e T _k _k T
E s, (t) (gSa(l)Sa(t),e[T] (gSa(Z)Sa(t),e[T]) ) Us, ) L=t
’T:—Lb—Lgl
T77#0
v, = Ly+L
(Wi v+ Lo i ) T {I-1,1+1}n
Z uga(t) gga(l)sa(t),e[ﬂ (gga(l)sa(t),e[TD us,t) L€ (0, ..., M, — 1}
T=—Ly—Lg, o Ste T
L O otherwise
(4.45)
T
P = [PS.(0) -+ PSa(Ma—1)) (4.46)
N,
n=1 Ma7°, (4.47)

where 1)/, is a M,-dimensional column vector with all the elements equal to one. Let S,(7) the ith
element of S,, which is the set that identifies the active carriers, and [¥],, be the (I,¢)th entry of
matrix ¥ for 0 < [,t < M, — 1. Alternatively to the semidefinite relaxation approach, the authors

in [106] have proposed a specialized iterative algorithm to solve the problem QP.
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Chapter 5
Power allocation algorithms

This chapter focuses on solving the problem of distributing the power among subcarriers in the
FBMC/OQAM context when the orthogonality between subcarriers is not completely restored. In
the broadcast channel (BC), aside from designing power loading strategies, subcarriers have to
be assigned to users. In other words, if all the users cannot be allocated on the same frequency
resources, then it is deemed necessary to select those users who will transmit on a given subcarrier.
With the objective of devising low-complexity solutions, in this chapter the design of precoders and
equalizers is decoupled with the power control and the subcarrier assignment. This strategy allows
us to benefit from the signal processing techniques described in Sections 3.1 and 4.2. Therefore,
given the transmit and the receive processing, the following sections are devoted to devise power
loading and user selection strategies. The algorithms presented in this chapter can be regarded as a
refinement of the techniques described in Chapters 3 and 4, where the power allocation is fixed. The
resource allocation problem for FBMC/OQAM systems has also been examined in [64, 107, 108],
although the effect of ISI and ICI induced by the loss of orthogonality is not considered.

5.1 SINR balancing in MISO PTP communications

Likewise OFDM, the BER performance in the FBMC/OQAM modulation crucially depends on
the spectral nulls that the channel frequency response may present. One solution to overcome
this problem consists in coding the data with a convolutional encoder [109]. Provided that CSI is
available at the transmit side, the power can also be smartly distributed among subcarriers with
the aim of enhancing the quality of the worst subcarriers. Furthermore, the spatial dimension
provides additional degrees of freedom to improve the performance. Concentrating on uncoded
FBMC/OQAM systems this section studies how to boost the system reliability by maximizing the

minimum SINR given a power budget.

73
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Consider a MISO communication system in a scenario where there is only a single transmitter-
receiver pair. Based on this, the input/output relationship on the gth subcarrier is given by (4.7).
Since the emphasis of the techniques presented in this section is on the power allocation problem,
it is assumed that first precoders are designed according to any criteria described in Section 4.2.
The power distribution is initially fixed to comply with the UPA strategy. By setting p, = 1 for
q € S,, we guarantee that precoding vectors are unitary. As a consequence, it is possible to factorize

precoders as by . = |/pguy, where u, € R(EZLo+1)2N7 %1

can be designed to minimize the sum MSE,
to maximize the SLNR or according to the ZF approach. In the second step, the power loaded on

each subcarrier is designed, given the precoders, as follows:

max min SIN R,
{pq} {a} (5.1)
s.t Z Pq = PT: bq,e = \/]Tquqv Huqu = 17 DPq > 0: qc Saa )
q€S,
with
h
SINR, = Pala (5.2)
Z D ‘uﬁglgm,e[ﬂ’ + 0.5Ng
(m,7)#(q,0)
T-k 2
hq = ’uq gqq,e[O]‘ (5.3)

The statistical information considered in Section 4.1 has been used in this section to compute
the SINR. The set S, contains M, indices that correspond to those subcarriers that are active.
It can be verified that SIN R, is monotonically increasing in p, and monotonically decreasing in
Pg—1,Pq+1. As a result, the optimal solution adjusts the powers to balance {SINR,}, [106]. In
case one of the subcarriers is suffering from a deep notch, this subcarrier would get all the power
leading to performance degradation. Nevertheless this is circumvented to some extent thanks to
the spatial diversity, as long as propagation conditions of different links present low-correlation.
Then all subcarriers can provide the same quality of service with no need to allocate most of the
power on a single subcarrier. The details to solve (5.1) are provided in Appendix 5.A. It is worth
emphasizing that cost functions in (5.1) can be expressed as a ratio of affine functions, which
is quasi-convex. Provided that denominators of the cost functions are restricted to be strictly
positive the max-min problem can be transformed to an equivalent linear program, [110]. However,
the algorithm presented in this section does not try to efficiently solve (5.1). By contrast we propose
a suboptimal strategy that can substantially reduce the complexity burden. This strategy relies on
the assumption that the magnitude of the noise is higher than the magnitude of the interference,

i.e.
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‘ mgqmﬂ‘ << 0.5N,. (5.4)
(m, T)# 7,0)
Under the assumption that ISI and ICI terms can be neglected, the power can be optimally
split as follows:

Pr
pq - 1 q S S(Z' (55)

hy Z —
meESq
This solution was originally formulated for the OFDM technique in the absence of interference
[111]. It must be mentioned that (5.5) does not balance {SINR,} unless (5.4) holds true for
q € S;. Hence, the system performance crucially depends on the ability of precoders to remove
the interference. We have discarded the approach derived in [106] to iteratively design the power
control and the precoders for complexity reasons. Since the algorithm does not stop until the
stopping criterion is met, it is required to compute several times the singular value decomposition

of a M, x M, matrix, which is demanding in terms of complexity.

5.1.1 Simulation results

For the numerical results, we have chosen the parameters of Table 2.3 that comply with Scenarios
1 and 3. The number of transmit antennas is set to 2 while the receiver is equipped with a single
antenna. As for the symbol mapping, we use 16-QAM constellations to generate the real-valued
symbols that are frequency multiplexed in the FBMC/OQAM scheme.

It must be mentioned that the design of precoding strategies has not been explored when solving
the max-min problem, but only the power allocation is optimized. Precoders are given beforehand
according to the ZF, MDIR and SLNR criteria. The details are provided in Section 4.2. Note
that when designing the precoders, the power is uniformly split among subcarrier, i.e. p, = 1, for
q € Sy.

Figure 5.1 pictures the minimum SINR that is achieved when the power is allocated under the
assumption that the interference is practically cancelled. That is, the power coefficients are designed
according to (5.5). The minimum SINR has been evaluated for different average energy symbol to

noise ratio, which is defined as ﬁ—; =M LCP A%ILJ\%' The factor 2 in the numerator accounts for the

average energy of symbols that belong to a 16-QAM constellation. As a consequence, the 4-PAM
symbols have unit-energy. Figure 5.1a shows that ZF and SLNR techniques present the highest
SINR when Scenario 1 is simulated. By contrast, the performance metric drops significantly when
the MDIR is implemented. Since this behaviour has also been observed in Section 4.2.5, we can

state that the conclusions drawn therein also hold when power is allocated as (5.5) specifies. Note
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Figure 5.1: Minimum SINR against ﬁ—; The simulated systems correspond to FBMC/OQAM.
System parameters are set according to Scenario 1 and 3 (see Table 2.3).
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Figure 5.2: BER against ]%)' The simulated systems correspond to FBMC/OQAM. System pa-
rameters are set according to Scenario 1 and 3 (see Table 2.3).

that the techniques behave differently in Figure 5.1b. Now multi-tap precoding brings substantial
improvement. In this sense, the SLNR with 3 taps exhibits the best performance.

Figure 5.2 computes the BER versus the ﬁ—; in Scenarios 1 and 3. Since the BER is determined
by the errors that are committed in the worst subcarriers, it follows that the minimum SINR should
be related to the BER results. This is confirmed by verifying that the results of Figure 5.2 are
in line with the results that are shown in Figure 5.1. That is, the relative behaviour between

techniques is the same when the minimum SINR and the BER is evaluated. In order to determine
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Figure 5.3: BER against % The simulated systems correspond to OFDM. System parameters are
set according to Scenario 1 and 3 (see Table 2.3).

the performance loss for neglecting the interference, we solve the max-min problem posed in (5.1).
In particular, we set the number of taps to 3 and we select the SLNR to be the cost function that
governs the design of the precoders. This technique is identified in the simulations as optimal. The
results of Figure 5.2 indicate that in both scenarios the performance loss as a result of assuming
that noise is the dominant source of interference is negligible. This result is very relevant from the
complexity point of view, as the number of arithmetic operations is substantially reduced when ICI

and ISI terms are ignored.

To determine if FBMC/OQAM is able to remain competitive with OFDM we simulate the
OFDM technique in a MISO 1 x 2 communication system. As for the transmit processing, precoders
are based on the transmit Wiener filter fixing the power to comply with the UPA [102]. After
fixing the pre-processing strategy, the power is distributed to maximize the minimum SINR [111].
In Scenario 1, the maximum channel excess delay does not exceed % seconds, where fs is the
sampling frequency. For this reason, the lowest BER is achieved in Figure 5.3a by the CP= %
case. In Scenario 1, OFDM and FBMC/OQAM achieve a BER that is in the same order as Figure
5.3a and Figure 5.2a confirms. In Scenario 3, the channel destroys the orthogonality in the OFDM
context. Since OFDM exhibits poor stopband attenuation, when compared to the FBMC/OQAM
modulation, it follows that OFDM is the most sensible technique to highly frequency selective
channels. This justifies why FBMC/OQAM outperforms OFDM in Scenario 3.
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5.2 Sum-rate maximization in MISO PTP communications

In this section we tackle the power allocation problem with the aim of maximizing the sum-rate.
Since this section studies FBMC/OQAM-based MISO communication systems, we can borrow the

expressions from (5.2) and (5.3) to formulate the rate in bits/symbol on the gth subcarrier as

1
Ty = §log2 (1+SINRy), q¢€ S, (5.6)
with
h
SINR, = 4Py (5.7)
Qqq—1Pg—1 + QqqPq + Qgq+1Pg+1 + 0.5No
Ly+Lg, )
Qgm = Z ‘urTnme,e[T] , M 7é q (58)
7':—Lb—Lg1
Ly+Lg, 9
D DI 'V -G | (5.9)
T:_Lb_Lgl
T#0

Note that we have assumed that the interference plus noise term is Gaussian distributed. This
is a reasonable assumption taking into account that the number of interference terms that appear
in (4.5) is quite large. However, even if the number of interference terms is not sufficiently large, the
rate in (5.6) can be achieved since the worst case noise is shown to be Gaussian [112]. Note that the
factor 5 in (5.6) has to do with the fact that the decision variables in (4.5) are real-valued [113]. In
OFDM the factor % is dropped because the variables that appear in the input/output relationship
belong to the complex field. This observation seems to indicate that if OFDM and FBMC/OQAM
achieve the same SINR, the rate is doubled in the OFDM case. However, this is not the case
because FBMC/OQAM and OFDM have different symbol periods. As it is explained in section
2.3.1, the symbol period in seconds is T = % and T = M;ifp in FBMC/OQAM and OFDM,
respectively. We define fs to be the sampling frequency and C'P to be the length of the cyclic
prefix. This highlights that if we want to carry out a fair comparison, the rate has to be expressed

in bits/s. This means that (5.6) should be recasted as

rIBMC _ = “*log, (1+ SINR,). (5.10)

In the OFDM case, we obtain

OFDM __ fS OFDM
'I”q = mlOgQ (1 + SINRq ) 5 (511)
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where SIN RqOF DM accounts for the signal to interference plus noise ratio that is achieved at the gth
output of the demodulator when OFDM is considered. Let u, € C¥7*! be the unit-norm precoder
employed by the OFDM modulator on the gth subcarrier and H, CN7x1 be the channel vector

on the radial frequency QWWQ. Then, we can formulate this expression

H 2
a - M+CP No ' '

Unlike the FBMC/OQAM modulation, the symbols {z,[k]} are QAM. The noise is not mul-
tiplied by 0.5 because the processing is carried out in the complex-domain. Note also that the
noise enhancement factor given by % is consequence of the energy wastage that it entails
transmitting a cyclic prefix, the length of which is CP. The symbols that are transmitted in the
FBM/OQAM case, i.e. {d4[k]}, are obtained by staggering half the symbol period the complex-
valued symbols {z4[k]}. Therefore, the average energy of {z,[k]} is two-fold with respect to the
energy of {d,[k]}.

Bearing in mind (5.6) and selecting the sum-rate to be the objective function, the problem to

be solved can be expressed as follows:

1
P : argmax Z QlogQ (14 SINRy)

{pq} qES, (513>
st. Y pg<Pr, pg>0, q€S,.
qES,

Note that if precoders are able to restore the orthogonality between subcarrier, then the trans-
mitted data is perfectly recovered except from the noise. With that, the optimal power allocation
is computed by executing the water-filling (WF) algorithm [114]. Discarding ideal scenarios we
assume that the interference is not negligible. If so, problem P bears resemblance with the sum-
rate maximization problem in the interference channel context, where individual power constraints
per-transmitter are substituted by a total power constraint. At first glance, problem (5.13) cannot
be straightforwardly solved because it is non-concave. One alternative to solve (5.13) is based on
resorting to branch and bound methods, which rely on expressing (5.13) as a difference of concave
functions [115,116]. Following this approach it is possible to reach the global optimum. However,
the algorithms presented in [115,116] are very demanding in terms of complexity at high scale
problems. That is, since the complexity depends on the number of subcarriers, the solutions pro-
posed in [115,116] are not practical for FBMC/OQAM systems with large number of subcarriers.
Bearing this in mind this section tries to highlight some ideas to reduce the computational load. In
this regard, we propose relaxing the original problem by solving the dual problem of (5.13). Hence,

we first define the dual objective as
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(5.14)

where A is the dual variable. Restricting A to be positive, the power coefficients are obtained by

solving the dual problem

DP : argmin g(A)
A (5.15)
st. A>0.

Since the objective function in (5.13) is not concave, then the duality gap is not zero [110].
This means that solving (5.13) is not equivalent to solve (5.15). Therefore, the proposed relaxation

yields a suboptimal solution.

On the positive side, the dual problem in (5.15) is convex, which means that we can resort to
convex optimization theory [110]. On the negative side, even benefiting from convex optimization
theory, it is difficult to write the solution of (5.15) in a closed-form expression. This motivates
the utilization of iterative methods, as [117] proposes. Note that problem (5.14) is decoupled with
M, disjoint problems if there was no ICI, which would facilitate the solution. In our case the
variable p, appears in 74_1,74 and r4+1. Consequently, it is mandatory to jointly optimize all
the variables when (5.14) is addressed, which results in a complexity that is unaffordable. Thus,
even resorting to dual optimization framework the complexity is still too high. In this regard, we
propose to split the primal problem into three simpler subproblems, with the aim of alleviating
the complexity. In particular, we create these three subsets: S1 = {S5,(0), S4(2), ..., Sa(M, — 2)},
S = {S4(1),54(5), ..., Sa(Mg — 3)} and Sz = {S4(3), S4(7), ..., Sa(My —1)}. In notation terms
Sq(i) denotes the ith element of the set S,. In accordance with Section 2.3.1, the cardinality
of S, is set to M,. Note that we have assumed that M, is a multiple of four. In Scenario 3,
this is not satisfied and the indexes are arranged as: S1 = {S4(0), S4(2), ..., So(My, — 2)}, So =
{S4(1), Sa(5), ..., Sa(My — 1)} and Sz = {S4(3), Sa(7), ..., Sa(M, — 3)}. The Figure 5.4 illustrates
the idea of grouping subcarriers into three subsets. The key issue is that subcarriers belonging to
the same subset do not overlap in the frequency domain. If each subset tries to maximize its own

sum-rate we can turn the original problem into three subproblems, which are easier to solve.

It is important to remark that the partition is the result of collecting the indices into the
minimum number of subsets while the condition of no ICI between subcarriers in the same subset
is satisfied. The reason comes from the intuition that increasing the number of subproblems moves
us further away from the original problem. This suggests that we should merge Ss and S3. The
justification for not doing so is provided in Appendix 5.D.
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Figure 5.4: Subband partitioning scheme. Subcarrier signals span from the subcarrier index 1 to
the index 9.

5.2.1 Step1

The first step of the algorithm consists in designing the power coefficients that maximize the sum-
rate of those subcarriers that belong to S;. Since the problem of allocating the power to subcarriers

associated to Sy and S3 has not yet been addressed, the rate maximization problem is simplified as

1 pgh
P1: argmax Z —logy <1 + qq)
{ra}  4es, 2 0.5No + pqergq (5.16)

P
s.t. qusf, B>1, pg>0, g€ 8.
qeS1
Note that we have only used a portion of the total power budget. It is worth emphasizing that
P1 is concave. The algorithm that allows us to solve P1 is detailed in Appendix 5.B.

5.2.2 Step 2

In the second step the power coefficients optimized in P1 are fixed. Now ICI terms cannot be
neglected anymore. In this sense, we firstly update the interference giving rise to this interference

plus noise term

Wy = 0.5Ng + pg—104q—1 + Dg+10gq+1, q € Sa, {¢g—1,q+1} € 5;. (5.17)

At this point, the power cannot be computed as Section 5.2.1 proposes. The more power is
allocated on a given subcarrier, the higher is the rate on the subcarrier of interest but also the
higher is the interference that leaks through adjacent subcarriers, which have already been loaded
in the first step. In the following, we describe two unselfish approaches that distribute the power

taking into account the degradation inflicted on subcarriers that belong to subset S7.
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Alternative 1

The algorithm described hereinafter controls the degradation inflicted on already optimized sub-
carriers by upper bounding the power that is to be allocated on each subcarrier. This modification

with respect to (5.16) results in this optimization problem

1 h
P2 : argmax Z §log2 (1 + pqq>

{ra}  4es, W4 + pgorgq (5.18)
p .
s.t. qu§0.5(P _;) Uy >pg >0, q€ S
qEeS?

A similar problem is formulated in multicarrier-based cognitive radio networks, where the inter-
ference to the primary band should not exceed a threshold [118]. The idea of upper bounding the
power relies on the fact that r4, which is defined in (5.6), is monotonically increasing in p, whereas
Tq—1,T¢g+1 are monotonically decreasing in p,. Constraining p, to lie within [0, U,] we ensure that
rq will be higher than the rate degradation on the adjacent subcarriers. The details to solve P2

and compute U, are provided in Appendix 5.C and Appendix 5.D, respectively.

Alternative 2

The second alternative to deal with the crosstalk is divided into two steps. At the initial stage, the
power is computed as if there was no leakage by executing Algorithm 5. Hence, the power is set

after solving this problem

1 h
P2 : argmax Z 5log2 (1 + pq‘l)

{pat  4es, Wq + pqtigq (5.19)
P .
s.t. qu§0.5<PT—ﬂT>, pg >0, g€ 5.
qeS2

Now, power coefficients are allowed to take any positive value. However, it may happen that
the rate on a given subcarrier did not compensate the loss of rate that is caused on the adjacent
subcarriers. To prevent this from happening, it is mandatory to calculate for all ¢ € S the aggregate
given by ry + r4—1 + r¢+1, before and after solving (5.19). Before computing the argument that

maximizes (5.19), the aggregate becomes

q+1

= -1 1 2
SR4(0) m_Eq_l 5 089y ( + 05N, +ammpm> , q €Sy, (5.20)
m#q

where {¢ — 1,q+ 1} become part of subset S;. After executing the power allocation algorithm in

the subset Sy, the aggregate is expressed as
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SRq(pg) = % Jlos <1+ b >+1log <1+hqpq>
o m=q—1 2 2 05N0 + OUmmPm + Oqupq 2 2 Wq + aqqpq ) (521)

m#q

for g € Sa. If SRy(pq) < SR,(0) we have to recalculate p,. In particular, we investigate if reducing
the power may bring about a net contribution, i.e. SR,(py) > SR4(0). The new power is obtained

from this piecewise maximization

ig = argmax SRq(AfZ). (5.22)

0<i<N,
That is, the new power is given by Af]". We have constrained the power coefficient to lie in
a discrete set to reduce the complexity. This simplification is motivated from the difficulty of
formulating in a closed-form expression the optimal power that maximizes SR;(p,). One option to
design the discrete points is to set the power so that the rate is an integer variable. Hence, if the

power is equal to

A (2% —1) W,

— ‘ , 5.23
q hq — (g (22z _ 1) ( )

hqpq

——ar we make sure
aqqPq+Wq ) J ’

then the gth subcarrier conveys i bits. By setting N, = [%logQ (1 +
that Aff < pgq, where p, is the power that solves (5.19).

5.2.3 Step 3

After setting the powers associated to S; and Se according to the outputs of P1 and P2, the

subproblem P3 is identical to P2. The interference plus noise term is given by

Wq = 0.5Ny + Pg—1Qgq—1 + Pg+1Qqq+1, 9 € 53, {q — 1,9+ 1} € 5. (5.24)

The two alternatives described in Section 5.2.2 are slightly modified as follows.

Alternative 1

The power allocation that upper bounds the power coeflicients is obtained by solving
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1 h
P3 : argmax Z 510g2 (1 + p‘1q>

{ra}  4ess Wy + pgagq (5.25)
p .
st > pg <05 (PT—BT), U, >pg >0, g€ Ss.
q€eS3
Alternative 2
Initially the power is distributed as if there was no crosstalk, i.e.
1 h
P3 : argmax Z —logy <1 + pqq)
{Pa} gesy 2 Wy + pgtigq (5.26)
p .
s.t. qu§0.5<P 5) pg>0, g€ Ss.
qES3

The metric that allows us to check if the power allocation is harmful in terms of rate is written

as

g+1

1 hnpm
SRy(pg) = > Flogz | 1+ " : (5.27)
m=q+l 0.5Ny + Z P10l
l=m—1

for g € S3. If SRy(py) < SR4(0), the power allocated on the gth subcarrier is equal to Afj’, where

ig = argmax SRq(Aé) (5.28)
0<i<N,
: 22— 1) W,
Al ( ) W (5.29)

T hg— g (22 - 1)

. . . . _ |1 hqp
The highest index in the discrete set has been fixed as N, = blogQ (1 + m”
As (5.20) and (5.27) highlight, the odds of having to recalculate the power are the highest in
the step 3. The reason lies in the fact that subcarriers grouped in S7 are more sensitive to ICI after

solving (5.26) than after solving (5.19).

5.2.4 Simulation results

In order to test the performance of the proposed algorithms we present in this section some

simulation-based results. To highlight the advantages of grouping subcarriers into three subsets
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under strong interference conditions, we initially stick to the propagation conditions and the sys-
tem parameters that correspond to Scenario 3. To make the scenario even more challenging, the
precoding scheme is given by the single-tap ZF that is described in section 4.2.1. This precoder

gives the worst performance as it is shown in Figure 4.2.

As a benchmark we have allocated the power according to the UPA and the WF algorithm
assuming that ICI and ISI terms are negligible [114]. In addition, problem (5.13) has been solved
by implementing the iterative algorithm based on the DC interpretation addressed in [119]. Al-
though this method is suboptimal the authors claim that it enables achieving a large portion of the

maximum sum-rate.

In Figure 5.5 we evaluate the system performance after performing the three-step algorithm in a
1 x 2 MISO system. As Sections 5.2.2 and 5.2.3 describe, the power can be distributed according to
the alternative 1 or the alternative 2. The two alternatives are compared in Figure 5.5a in terms of
sum-rate. In this sense, we have plotted the metric ) g€ T which is expressed in bits/multicarrier

symbol. The rate is evaluated for different average energy symbol to noise ratio values, which is

defined as %) =M LCP A%[P]@O. The factor 2 in the numerator accounts for the average QAM symbol
energy. Therefore, the average PAM symbol energy is equal to one. Figure 5.5a shows that the best
policy in terms of rate is to set § = 2. Numerical results show that decreasing 3, which means that
the power budget used in the step 1 falls, the sum-rate degrades. With 5 = 2, both alternatives
nearly give the same performance but for § = 4, the alternative 1 slightly improves the rate. To
complement the rate results, we picture in Figure 5.5b the power that is required to achieve the
results of Figure 5.5a. Since we have fixed the maximum transmittable power to the practical
value Pr = 1W, Figure 5.5b can be regarded as the power that each technique should transmit
for different noise values. At high noise regime all techniques almost consume all the power. The
gap with respect to maximum transmittable power is the result of the stopping criterion that is
used when solving problems P1, P2 and P3. At low noise regime we can save additional power for
B8 = 4 when the alternative 1 is considered. We have observed that as Ny decreases the maximum
allowable power U, decreases. Since there is no improvement in transmitting beyond the bound, it
is obvious that the major savings accour at moderate and low noise regime. The highest savings
occur for B = 4 because reducing the power budget in the step 1, implies that the bound U, is
reduced as well. Nevertheless, the reduction that is achieved in the transmitted power by setting

8 = 4 does not compensate the performance loss in terms of rate.

The most efficient techniques simulated in Figure 5.5 are confronted with the benchmarks in
Figure 5.6. It can be observed that the highest rate is obtained by the DC solution, which is by far
the most demanding in terms of complexity. Ignoring the interference and distributing the power as
the WF algorithm specifies, results in a substantial rate degradation, mostly at high 1%- Note that
the rate yielded by the UPA coincides with that obtained by the WF. By executing the three-step



86

POWER ALLOCATION ALGORITHMS

1250 1000 T T T
__ 1200} &—0*0‘—15--0=,=9=9=ﬁ=ﬁ=ﬁ4
3 s Q
2 L = 950t RN
1150 N
1 S
& & R
5 11001 w N
= £ 900 .
@ 1050t Q Q
= 8 \
2 1000+ M
§ E ssof \Q
= L =
) 950 % N
& 900k ‘ —O— Alternative 1 (beta=2) || < —O— Alternative 1 (beta=2) N
< - ©- Alternative 1 (beta= £ 800[| @ - Alternative 1 (beta= e]
o) , ernative 1 (beta=4) [ Alternative 1 (beta=4) .
85Q¢ =—¥— Alternative 2 (beta=2)| =—¥— Alternative 2 (beta=2) .
- % - Alternative 2 (beta=4) - % - Alternative 2 (beta=4) (V]
800% : : : 750 : : ‘
10 15 20 25 30 10 15 20 25 30
Es/NO (dB) Es/NO (dB)

(a) Rate against

f,; fixing Pr = 1W.

(b) Transmitted power against

f,; fixing Pr = 1W.

Figure 5.5: Performance assessment of FBMC/OQAM-based 1 x 2 MISO systems. The power is
distributed according to alternatives 1 and 2. System parameters are set according to the scenario

3 (see Table 2.3).
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Figure 5.6: Rate against f,—z fixing Pr = 1W. Different power allocation strategies are evaluated
in a FBMC/OQAM-based MISO system. System parameters are set according to the scenario 3

(see Table 2.3).

algorithm with 5 = 2 we can narrow the gap

with respect to DC. Therefore, the proposed technique

outperforms the WF and the UPA. However, there is room from improvement since at high ﬁ—; the

algorithm based on the DC interpretation achieves the highest rate. In the four transmit antenna

case, the rates increase with respect to the two antenna case as a consequence of having more

degrees of freedom. Another interesting result is that the gap between the WF and the proposed
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Figure 5.7: Rate against f]—g fixing Pr = 1W. The FBMC/OQAM and the OFDM modulation
schemes are evaluated when WF and UPA policies are implemented. System parameters are set
according to the scenario a (see Table 2.3).

algorithms is widened by extending the number of transmit antennas from two to four.

In Scenario 3 the orthogonality is also destroyed in the OFDM context, as long as the length of
the cyclic prefixed is not allowed to exceed one fourth of the block length. The loss of orthogonality
leads to ICI. Due to the poor stopband attenuation exhibited by the rectangular window, ICI not
only comes from the adjacent subcarriers. Since the proposed algorithm relies on the fact that
only the most immediate neighbors overlap in the frequency domain, in OFDM systems we cannot
allocate the power by using the three-step approach. For this reason, the comparison between
FBMC/OQAM and OFDM has been made under the conditions of Scenario 1. To carry out a fair
comparison, the rate has been evaluated in bits/s as (5.10) and (5.11) detail. In particular, we
plot qusa rgBMC and quSa rqOFDM. As Table 2.3 specifies, the number of active data carriers
is 756 and 720 in FBMC/OQAM and OFDM, respectively. As for the precoding schemes, the
FBMC/OQAM relies on the ZF transmitter devised in section 4.2.1. Since the channel is low-
frequency selective, the number of taps per-antenna is set to one. In the OFDM case, the transmit
processing is based on implementing the transmit Wiener filter on a per-subcarrier basis [102]. The
CP length has been set to % samples. Regarding the computation of the power coefficients, WF
and UPA policies are employed in both systems [114]. Therefore, the interference is ignored in
FBMC/OQAM systems when computing the power that is allocated on each subcarrier. However,
when the rate is computed in (5.10) no simplifications are made and the interference comes into
play. As Figure 5.7 shows, FBMC/OQAM not only achieves competitive results but it outperforms
OFDM in the two and the four transmit antenna case, mostly at high ]%: Aspects like the CP
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transmission along with the number of active carriers explain the rate figures. Note that the
spectral efficiency loss under constant-power water-filling is almost non-existing, which is line with

the analysis developed in [120].

5.3 Discrete sum-rate maximization in MISO PTP communica-

tions

In this section we tackle the power allocation problem with the aim of maximizing the achievable
sum-rate at a given symbol error rate (SER). In addition, we have considered realistic modulation
schemes in the sense that the number of bits per-symbol is constrained to be integer. To sum up,
we can state that this section delves into the sum-rate maximization at a target SER and imposing
integer-bit constraints. In this sense, we first concentrate on the SER expression. Taking into
account that the symbols transmitted on the gth subcarrier are generated from the \/ﬁq—PAM
modulation scheme, the SER of the global communication system that is expressed in (4.5) is given
by

pam oV Mg —1 3pghq
SR =220 ( Toh ) a€ s (5.30)

provided that symbols are equiprobable and that errors only occur between constellation points

that are separated with the minimum distance [73]. The term h, is formulated in (5.3) and

ag = 0.5Ng + gqPq + gg—1Pg—1 + Qgg+1Dg+1 (5.31)

is obtained from the SINR definition of (5.7). Note that the interference plus noise term is modeled
to be Gaussian distributed. At high modulation orders (5.30) can be approximated to

o2 (M, —1)

3pgh
SERPAM — 2 ( p“) . g€ S (5.32)
From (5.32) it is possible to obtain the achievable rate that fulfils the target SER. In this sense,
it is important to recall that the modulation order /M, and the number of bits/symbol r, are
related as follows: /M, = 2"¢. Then, the achievable rate can be expressed in bits/symbol as

follows:

1 poh
=1 14 L9 S 5.33
’I“q 9 OgQ ( + UgrPAM> y 4 S as ( )

where I'p4ps denotes the signal to noise ratio gap with respect to the capacity in (5.6). Given
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. . . . 1 (A1 [ SERPAMNNZ .
the SER, the signal to noise ratio gap is formulated as 'pay = 3 (Q (+)) . With this

definition, the rate in (5.33) guarantees that the target SER is attained because (5.30) is upper
bounded by (5.32). Recalling the expression (5.10), the achievable rate can be expressed in bits/s

as

2 h
T(z;BMC =1, ]\QS _ %102;2 <1 + quq> , g€ S,. (5.34)

The achievable rate in bits/s, when OFDM is considered, is written in this form

(5.35)

¢ TMiCP

SINRQFPM
pOFDM Is log, <1 +—97 , €S,
TFoam

SERZAM

At high rates we can use this definition T'gan = % <Q‘1 <4)> as shown in [121]. The

ratio SIN RgF DM g expressed in (5.12). If symbols are equiprobable, we can approximate the

QAM
error rate per-dimension to SEqu, when the QAM constellation is considered. Assuming that

this approximation holds true, OFDM and FBMC/OQAM can be compared by constraining the
error rate per-dimension to be the same in both modulations, i.e. QSER(I;AM = SERqQAM. If so,
Fpamv =Tgam-

Taking into account that (5.33) is limited to be integer for practicality reasons, the problem

that we propose to solve is

P : argmax Z rq

" gess (5.36)
s.t. Z pg < Pr, p,>0, r,€{0,1,..,N;}, q€8S..

q€Sa

Let N4 be the maximum number of transmittable bits on the gth subcarier, which is com-

Pq—00

puted by rounding the value at which r, saturates. The bound is defined as N, = { lim qu =
| $logy (1 + hg/(gelpanr))|. Similarly to [122] our approach to solve (5.36) is based on a bit-filling

algorithm. The idea is to increase the rate in the subcarrier that exhibits the least incremental
power to convey one additional bit. However, the formulation is different since we have made no
assumption about the flatness of the channel at each subcarrier. In this sense, provided that on
the jth iteration the number of bits loaded so far on the gth subcarrier is denoted r4(j), the power

required on the gth subcarrier is computed from (5.33) and is given by

. Cpam (22Tq(j) - 1) (0'5N0 +p31'710‘qq—1 +p;+1aqq+l> (5.37)
q hq _ aquPAM (22rq(j) _ 1) . .
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From (5.37) it can be inferred that in the next iteration, the additional power required to

transmit one more bit on the gth subcarrier, i.e. AJT" = pZ™ — pl reads as follows:

3FPAth22Tq(j) (0.5N0 + pg_laqq,1 +pg+104qq+1)
(hg — gl pans (22740) — 1)) (hq — agel pans (22ra)+D) — 1))

j+1 _
AL = (5.38)

It is worth emphasizing that (5.33) is monotonically increasing in p, and monotonically de-

. . T
creasing in py—1 and pg+1. This highlights that the vector of powers p(j) = [pfga 07+ pf% ( Ma—l)}
cannot be updated on a per-subcarrier basis. Taking into consideration (5.37) we can use the fol-
lowing matrix notation to compactly formulate the relation between the power coefficients and the

bits loaded at each iteration

Iy, = A ()P (G) = w () (5.39)

N, T'pam 22TS“(0)(j) -1 I'pam 22T5a(Ma—1)(j) -1
-3 (5.40)

g eeey

w (7)

2 hs,(0) hs,(m,—1)

where Iy, is the M,-dimensional identity matrix and A (j) € RMe*Ma accommodates ICI and ISI.
For [,t =0,---, M, — 1 the (/,t)th entry of matrix A(j) is defined as follows:

Tpam <22Tsa(z)(j)71>
[A ()] = FBeBSa® Foat) PE{-LLI+AO{0 - Mo =1} (5 4y

0 otherwise

Note that it is mandatory to compute C(j) = (In;, — A(j)) " to recalculate the power coef-
ficients if the bit distribution is modified. The complexity is reduced when the matrix inversion
lemma comes into action. Provided that at the jth iteration an extra bit is loaded on the Ith

subcarrier, the matrix C(j) is given by

C(j) = (In, — A — 1) +vizl (j — 1)) =D(j — 1)C( - 1) (5.42)

with

C(j — iz (j — 1) ) . (5.43)

DG —-1)= (IMa ] —i—ZlT(j - 1)C@G — 1),

Let v; € RMax1 he g vector that takes the value one at the Ith position whereas it is zero-valued

in the rest of positions. The tth element of vector z;(j — 1) € RMa*! is expressed as follows:
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s s PR e (1 - L LI 00, M, - 1)
(G- 1], =4 SOSO s . (5.44)

0 otherwise

for 0 <t < M, — 1. When updating the power it is crucial that the algorithm makes sure that
p(j) is element-wise positive. From the theory developed in [103], we know that the rates on the
jth iteration are achievable if and only if the spectral radius of A(j) is lower than one. Since the
complexity of carrying out a singular value decomposition at each iteration would be unaffordable
we can circumvent the problem under the assumption that C(j — 1) is element-wise positive. In
other words, the bits loaded in the j — 1th iteration should be achievable. Initializing the algorithm
with C(0) = Iy, the condition

7 (j—1)CG - 1)vi > —1 (5.45)

is sufficient to ensure that the new sum-rate after allocating an extra bit on the [th subcarrier
does not violate any power constraint. If the inequality (5.45) is not satisfied, then D(j — 1) is
element-wise negative out of the diagonal. Hence, p(j) is not positive if just a single element in
the diagonal of D(j — 1) is negative. To sum up, when (5.45) does not hold true we cannot state
that p(7) > 0 if

0™ oy, ([CU = Dviz (G = D))

1-— . . S 07
14+2zl'(j —1)C( — 1)

(5.46)

where [C(j — 1)viz{ (j —1)],, denotes the (i,i)th entry of C(j — 1)viz/ (j —1). In the rest of
cases, i.e. when (5.45) and (5.46) are not fulfilled, the vector p(j) may be element-wise positive
while some positions of C(j) may contain negative elements. If so, (5.45) does not guarantee the
positivity of p(7), thus the feasibility on subsequent iterations would hinge on checking the spectral
radius of A(j). With the aim of reducing the complexity burden, when (5.45) does not hold true
we take for granted that at least one element in the diagonal of D(j — 1) is negative, which implies
that the sum-rate is not achievable and as a result the /th subcarrier is removed from the feasible

set in subsequent iterations.

5.3.1 Interference aware bit-filling algorithm

As it has been previously stated, we propose to compute the bit and the power allocation by
implementing a greedy algorithm. In other words, integer bits are iteratively assigned to subcarriers

one at a time. At each iteration the additional bit is assigned to the subcarrier that guarantees
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the lowest incremental power. It can be readily verified that bit-filling algorithms converge faster
to the solution if the initial bit and power distributions are different from zero. In this regard, we
exploit the good spectral confinement of the pulses to set the initial bit and power profiles. The
idea consists in collecting the indexes of the subcarriers in two subsets so that subcarrier signals
belonging to the same subset do not overlap in the frequency domain. This is achieved by taking
one subcarrier out of two, which results in these two subsets: S1={S5,(0),54(2), -, Sa(Mq —2)}
and So={5,(1),S4(3), -+ ,Sa(M, —1)}. Note that we assume that M, is multiple of two. Based
on this partitioning, we first compute bit and power allocations in those subcarriers that belong
to S1. Next, given bit and power distributions computed in the previous step, the discrete rate
is maximized considering all active subcarriers. Therefore, we can divide the algorithm into two

steps.

Step 1

Algorithm 1 Initial bit loading and power allocation.
1: Set 1 =91,j=0,C(0)=1Iy,,0<3<1
2: Set pg =0, 74(0) =0, for ¢ € 54
3: while Y pJ < BPp and [S)] # () do

qEST
4 jegHl
5. Compute Ay for ¢ € S; using (5.48)
[ = argmin Ag
qEST
r(j) =mn(—-1)+1
: if ’I“l(j) = Nl then
9: 5’1 = Sl\l

10: end if

11: Compute C(j) using (5.42)

122 pl = p{_l + 4]

13: end while

14: set p) = pj, rq(0) = r4(j), for g € S

15: set C(0) = C(4)

The resource allocation problem on subset S7 boils down to solving

P1: argmax Z Tq

" aEs (5.47)
s.t. Z pg < Prf, B<1, p,>0, r,€{0,1,...,N,}, q€Si.

qeS1

The greedy algorithm that allows us to solve (5.47) is detailed in Algorithm 1. It is important to
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remark that no power will be assigned to subcarriers that belong to So in the first step. Therefore,
(5.38) can be simplified as

3T panrhg2%749) (0.5Np)

NIt — ‘ | .
(hg — agelpan (22740 — 1)) (hg — agel pan (220a)+D — 1))

(5.48)
The absence of ICI allows us to update powers on a per-subcarrier basis as line 12 indicates. As

a consequence, we do not have to deal with the infeasibility issue. Note that in the last iteration the

parameters C(j), p} and r4(j) are stored to be used in the second step to initialize the algorithm.

Step 2

Algorithm 2 Bit loading and power allocation given initial bit and power distributions.
1: Set S, =S4, j =0
2: Given C(0) and pQ, 7,4(0) for ¢ € S,
3. while Y p} < Pr and |S,| # 0 do
qega
: JjJi+1 B
5: Compute A} for g € S, using (5.38)
: [ = argmin AJ
q€5a
7: r(j)=m(G—-1)+1
: if rl( /) = N; then

: S, = S.\l
10: end if
11:  if 142z (j —1)C(j — 1)v; > 0 then
12: Compute w(j) and C(j) using (5.40) and (5.42)
13: p(j) = C(HHw())
14: else
15: ri(j) = r1(j) — 1, Sa = Sa\l
16: end if

17: end while
18: Set py = py, rq = 14(j), for ¢ € S,

In the second step of the algorithm, the problem (5.36) is iteratively solved. The final bit
and power profiles that are computed after solving P1 are regarded as the initial bit and power
distribution. Since SPr out of the total average power Pr has been consumed in the step 1, the
remaining power to be allocated amounts to (1—3)Pr. The details of the greedy algorithm executed

in the second step are provided in Algorithm 2.



94 POWER ALLOCATION ALGORITHMS

Algorithm 3 Initial bit loading and power allocation in the absence of interference.
1: Set S, =S4, j =0
2: Set p) =0, 74(0) = 0, for ¢ € S,
3: while Z pg < Pr and |S,| # 0 do
q€Sa
4: jJ+1 ‘
: Compute A} for ¢ € S, using (5.49)

6: | = argmin A}
q€Sa
r(j) = T{(j -1)+1
p=p 4

9: end while
10: Set p, = ph, rq = 14(j), for ¢ € S,

5.3.2 Ideal bit-filling algorithm

Based on the bit-filling concept, the strategy presented in this section also assigns one bit at a
time. However, it is assumed that the signal processing carried out at the transmit side completely
restores the orthogonality. Therefore, the residual interference is neglected. As a result, the cost

function to determine the least demanding subcarrier is given by

j+1 3FPAth22r‘1(j) (05N0)

A
q h2

. (5.49)

Similarly to the algorithm presented in the first step, power coefficients can be individually
treated. The proposed algorithm is detailed in Algorithm 3. Note that now all subcarriers come
into action.

After executing the low-complexity algorithm we can either recalculate the bit distribution to
comply with the SER constraint or keep the bit allocation unchanged. If we decide to satisfy the
QoS constraints, we have to modify the bit profile by performing the following rounding step

1 poh
= |=1 1 9 Sa. 5.50
Tq 5 08y + e, , g € Oq ( )

0.5Ng + Z AgmPm Tpam
m=q—1

In the OFDM context, it turns out that the strategy followed in Algorithm 3 is optimal if
the cyclic prefix is long enough. If so, we can solve the discrete rate maximization problem by
proceeding as Algorithm 4 indicates. It is worth emphasizing that the power budget has been
doubled with respect to FBMC/OQAM. With this change FBMC/OQAM and OFDM systems



5.3 Discrete sum-rate maximization in MISO PTP communications 95

transmit the same energy except for the cyclic prefix. From (5.2) it can be deduced that the rate

is formulated as

+ Pghq
N M + CPF ’
0] -QAM

Since the transmitted symbols are drawn from the QAM constellation, bits can only be even

re =logy | 1 q €S, (5.51)

numbers. For this reason bits are assigned to subcarriers two at a time. As a consequence, the

incremental power becomes

3T Qanhg2"9) No(M + CP)
Mh2

+1 __
AIH = . (5.52)

Algorithm 4 Bit loading and power allocation in OFDM systems.
1: Set Sa:Sa,jZO
2: Set pg =0,740) =0, forge S,
3: while Z p} < 2Pp and |S,| # 0 do
q€Sa
4 g+l
: Compute A} for g € S, using (5.52)

6: [ = argmin A}
q€Sa
n(i) =i =1 +2
p=p +4

9: end while
10: Set pg = py, rq = 14(j), for ¢ € S,

5.3.3 Simulation results

This section evaluates the achievable sum-rate when the target SER is set to SERp sy = 0.5x 1074
for all active subcarriers. We start by comparing the performance given by the proposed algorithms
in a 1 x 2 MISO system. The system parameters and the propagation conditions that characterize
the links are selected according to Scenario 3. As for the transmit processing, we consider the
single-tap zero forcing transmitter devised in section 4.2.1. Since this precoding scheme is not able
to completely restore the orthogonality, which is highlighted in Figure 4.2, this choice allows us to
test the interference aware bit-filling algorithm described in section 5.3.1.

The plots depicted in Figure 5.8a evaluate the achievable sum-rate versus the average energy

symbol to noise ratio (ﬁ—;), which is defined as ﬁ—; = MJMCP %. The achievable sum-rate in

bits/multicarrier symbol is given by this expression rq. The closed-form expression of 74 is

q€Sa
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Figure 5.8: Assessment of different bit-loading algorithms in FBMC/OQAM systems. System
parameters are set according to the scenario 3 (see Table 2.3).

formulated in (5.33). Note that the sum-rate of the interference aware algorithm degrades as
increases. In the step 1 of the algorithm, there is a good prospect of assigning bits to subcarriers
with low channel gains if 5 is too high. Hence, by increasing § it may happen that some subcarriers
in subset 57 are allocated power to the detriment of subcarriers belonging to S5, which may be more
efficient. In this sense, § = 0.5 and 8 = 0.7 offer a good trade-off between complexity reduction
and rate degradation. The ideal bit-filling algorithm disregards the interference, giving rise to the
least complex algorithm. However, if we want to guarantee the target SER, the achievable rate is
substantially reduced when the rounding step is applied. By contrast, if no rounding operation is
performed, the achievable rate is the highest. Nevertheless, it is highly likely that the QoS constrains
are violated. To confirm this hypothesis, we have pictured in Figure 5.8b the average SER of the
ideal bit-filling algorithm. Considering the integer bits and the power coefficients obtained after

executing Algorithm 3, the metric is given by

1 3pgh
SER=— ) 2 £ q . 5.53
Mq qg;a “ (\/(0-5N0 + Qgq-1Pg—1 + QgqPq + Qgq+1Pg11) (2279 — 1)) (5:53)

As Figure 5.8b makes evident, the interference cannot be neglected in Scenario 3 and, therefore,
the ideal bit-filling algorithm fails to achieve the target SER. As the noise is reduced, the interference
becomes gradually the main source of error. As a consequence, the gap with respect to the target
SER increases as the ]%) increases as well.

The comparison between FBMC/OQAM and OFDM has been made under the conditions spec-
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Figure 5.9: Assessment of the simple bit-filling algorithm in FBMC/OQAM and OFDM systems.
System parameters are set according to the scenario 1 (see Table 2.3).

ified in Scenario 1. By setting the length of the CP to % samples, we guarantee that the received
signal is free of IBI when OFDM is implemented. In the OFDM case, the resources are allocated
as Algorithm 4 indicates. In the FBMC/OQAM counterpart, the Algorithm 3 is implemented.
Under the criterion of achieving the same error rate per-dimension regardless of if OFDM or
FBMC/OQAM is simulated, we impose this relation 2SERpay = SERQam- In particular we
consider these values: SERpay = 0.5 x 10~% and SERgam = 10~%. For the sake of fairness the
achievable sum-rate is expressed in bits/s. Therefore, we have used expressions (5.34) and (5.35)
so that the performance metrics are given by » 4€Se rff BMC and Y 4€Sa T?F DM 1t is important to
recall that the cardinality of S, is 756 and 720 in FBMC/OQAM and OFDM cases, respectively.
The precoding scheme used by the FBMC/OQAM modulation in Scenario 3 remains the same in
Scenario 1. In OFDM systems, the transmit processing is based on implementing the transmit
Wiener filter on a per-subcarrier basis [102]. Just like happens in Scenario 1, Figure 5.9a shows
that the rounding step yields a dramatic rate degradation. When Algorithm 3 is implemented, the
rate of FBMC/OQAM becomes the highest. In addition, the SER plotted in Figure 5.9b turns out
to be really close to the target value. This means that the residual interference is almost cancelled
out. The absence of cyclic prefix and the possibility of extending the set of active carriers has lead
FBMC/OQAM to outperform OFDM, mostly at high f,—;
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5.4 Sum-rate maximization in the SIMO-BC

The sum-rate maximization in the downlink of a SIMO system with U users and a single BS station
is studied in this section. Given the set of equalizers, this translates into assigning subcarriers to
users and distributing the power among subcarriers for a given power budget. Note that in contrast
to previous sections that appear in this chapter, we focus on a SIMO communication system
that exclusively relies on the receive processing to combat the multipath fading. In principle,
precoding techniques are more attractive than equalization because pre-processing the symbols at
the transmit side does not enhance the noise. The reason for discarding the precoding schemes
devised in Section 4.2 has to do with their incapability of restoring the orthogonality when adjacent
subcarriers are assigned to different users. To illustrate this, imagine that subcarrier ¢ is assigned
to user [ € {1,...,U}, while the adjacent subcarriers, which are identified with indices ¢ + 1 and
q — 1, are reserved for user u € {1,...,U}, u # [. Provided that the study case corresponded to the
MISO broadcast channel depicted in Figure 5.10, the symbol that is estimated by the Ith user on

the gth subcarrier becomes

g+l Ly+Lg,
d =3 Y R(6Kagbnlk - TIbleh () dulk — 7]+ R (0 Ko k) (5.54)

m=q—17=—Ly—Lg,

" by = [big[—Ls] - big[Ls] - - bnpgl—Lo] -+ by [Ln]] (5.55)
Bhlr] = [alhlr + Lol glblr = L) g+ ]l — L] (5.56)

GamlF] = (£ [=n]  haa[n] * frnln]) (5.57)

wiglk] = (f;[—n] * wl[n])i% , (5.58)

where h;[n] is the channel associated to the receiver [ and the transmit antenna i and w;[n] denotes
the noise samples that contaminate the reception of the /th user. Using the notation of Chapter 4,
equalizers {a;q} are scalars and precoders {b;[k]} are different from 0 for —L; < k < L. Suppose
that precoders are designed according to the ZF criterion, which is detailed in Section 4.2.1, so that
the pre-processing carried out on the gth subcarrier aims at confronting the channel seen by the
user allocated on the gth subcarrier. Taking into account that the ¢th subcarrier signal is intended
to user [, the precoder b;;[k] has to pre-cancel the frequency response of hj[n] in this frequency

range [277(]%;1) 27r(f/[+1) . Therefore, in the single-tap configuration case the ith (1 < i < Nrp)

element of b, € CN7*1 is given by
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Figure 5.10: FBMC/OQAM-based MISO broadcast channel.

‘Hzl 7‘1
5.99

We denote Hj; (ej 217#) the frequency response of h;[n| on the radial frequency 5 279 Precoders
to be applied on subcarriers ¢ + 1 and ¢ — 1 can be readily derived from (5.59) knowing that the

most immediate neighbors are assigned to user u. Then, we obtain

J27r(q 1)
Dq— 1 Hau (e )‘
zq 1 Np j%(q ) (560)
i (7)
TG G
big+1]0 . 5.61
zq+1[ ] Nr Hz*u (ej%(;\zjl)) ( )

When it comes to designing the precoder vectors we stick to the single-tap configuration for
the sake of clarity, i.e. Ly = 0. Now, imagine that the channel is low-frequency selective so that
(2.13) is satisfied. Then, the ith (1 < i < Nr) component of gl [r] € CNT*! is expressed as
gik [7] = agm[7]Hy (ej%m). With that, (5.54) is recasted as



100 POWER ALLOCATION ALGORITHMS

Ly+3 Nrp

VRN D S CHETwAC r]aqqm\/ﬁf\mz(eﬁ?)))dqw—m

T=—L—3 i=1

g+1 Ly+3 Nr D " .
* m 7rm
Z Z Z% 9q alq O‘qm \/ Ny ‘qu ej M ‘ . ( 2Trm>

m=q—117=—Ly—3 i=1
m#q

Xdmlk — 1]+ R (0;1k [klaiqwig[k]) -

(5.62)

In general, users suffer from independent multipath fading, thus H;, (ej %7m> % Hy (ej i )
This implies that dfz [k] in (5.62) will be affected by ICI. The analysis that has been derived reveals
that the precoding strategies introduced in Section 4.2 cannot be applied in the BC if adjacent
subcarriers are likely to be allocated to different users. We can only benefit from the transmit
signal processing techniques addressed in Section 4.2 if subcarriers are assigned to users in a block-
wise fashion. Then, leaving empty some subcarriers between blocks we would ensure that adjacent
subcarriers are assigned to the same user. This strategy avoids ICI but does not exploit user
diversity. Conversely, if the channel is confronted at the receive side we can benefit from user
diversity. To prove it we also consider that subcarrier ¢ is assigned to user [ € {1,...,U}, while
adjacent subcarriers are given to user u € {1,...,U}, u # [. When the complexity burden is placed

at the receiver, the symbol to be estimated on the gth subcarrier is written as

q+1 La +Lg2

S Y RO K0nlk — 7IVEmalighalr]) dulk - 7]+ R (0 KafiwilK])  (5.63)

m=q—11=—Lgs—Lg,

with
iy = [oly[~La] -+l L]+ afy [~ La] - -al¥*[La]] (5.64)
Bhl7] = [albalr + Lol glbalr — Lol g+ Ll gl — L) (5.65)
gib k] = (fi[=n] * hji[n] * fm[n)) I (5.66)
T
Wiglk] = [w}q[k + La) - whylk — La) -~ wi Rk + L) - - wiy® [k — L ]} (5.67)

why ] = (frl=n] + ] n]) (5.68)

M "
5

Note that (5.63) corresponds to the SIMO communication system represented in Figure 5.11.
The parameter L, indicates that equalizers {a{ q[k]} are different from zero for —L, < k < L,.
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Figure 5.11: FBMC/OQAM-based SIMO broadcast channel.

The term uilj [n] in (5.68) accounts for the sequence of noise that contaminates the reception of the
[th user in the jth receiver chain. For the ease of the analytical tractability, the equalizer is also
designed following the zero forcing approach using a single tap per-antenna, i.e. L, = 0. Thus the

jth element (1 < j < Np) is given by

[ ()]
= ) (5.69)

Let Hy (ej 21%‘1) be the value that the frequency response of hj;[n] takes in the radial frequency

al

29 Now, assume that the equivalent channel fulfils (2.14). Then, gib[r] = [T]H; 57
T : q 14). s Gam|T) = agm[T|Hj (e .

Bearing these assumptions in mind, we can expand (5.63) as follows:

g+1 Ly+3 Npg

dm= 3 ¥ Zm( — Tlagmlr m‘ (ej%q)‘)dm[k—f]

m=q—17=—L;,—3 j=1
R (9*[k]agwlq[k]) (5.70)

= Zﬂ?(\ﬁ’ ((5)]) dalk] + R (65 klaflwig K])

The second equality follows from the values of {agm[7]}, which are gathered in Table 2.1 and
Table 2.2. The study case that results in (5.70) confirms that if the receive signal processing
techniques perfectly equalize the channel, then adjacent subcarriers do not need to be assigned to
the same user to avoid ICI. This justifies why we have favoured SIMO architectures. Having said

that, the algorithms derived in the following will hinge on this expression



102 POWER ALLOCATION ALGORITHMS

q+1 La+Lg2

RS S S (9; ()0, [k — 7)y/Prmall ) gl m) [k — 7]

m=q—171=—Lg—Lg,

(5.71)
R (0 KJalt ) wug)qlH])
where u(q) € {1,...,U} unambiguously indicates the user that is allocated on the gth subcarrier,

assuming that there are U users connected to the BS. Then, the rate in bits/symbols can be

expressed as

Ty = %log2 (1 + SINRZ“”) , Q€ 8q, 1<u(q) <U (5.72)
with
h“(‘l)

SINRUD = @ es g ey . (5.73)

Qgq_1Pg—1 T Qqq "Pg + O‘qq+1pq+1 + C’u(q)

2
u(a) — ‘gﬁ( aBL >[0]>) (5.74)
La+Lg, )
o = 3[R (00l ~ Tlall,)en 1) m A (5.75)
7':fLang1

La+Lg, )

A= 3[R (om0 - TIaeiir)] (5.76)
‘r:—La—Lg1
7#0

ai(q)q =E { ’?R (QZ [k]af(q)qwu(q)q[k]) ‘2}

- [&e (eq[k]ag(q)q) S (eq [k]af(q)qﬂ R, [afe (eq[k]af(q)q) ) (eq[k]ag(q)q)]T.

Symbols are assumed to be independent, i.e. E{d,[k]dmn[n]} = 0gm0kn. The noise autocor-

(5.77)

relation matrix R, is defined in Appendix 3.A. Similarly to Sections 5.2 and 5.3, the Gausssian
distribution of the interference plus noise term is assumed when formulating the rate. Bearing in

mind the multi-user system model, the optimal resource allocation is derived by solving

P : argmax rq
{pgu(a)} g;

s.t. Z pq < Pr, pg >0, u(q) €{1,..,U}, q€8,.
qESa

(5.78)
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Note that for fixed user allocation, (5.78) coincides with (5.13). In the absence of ICI and ISI the
optimal subcarrier allocation strategy on a given subband stems from choosing the user who presents
the highest SNR [123]. Nevertheless, this section focuses on a more challenging scenario where ICI
and ISI terms are not negligible. In this regard, the original problem that jointly designs p, and
u(q) is not convex. In order to overcome this hurdle we propose a suboptimal strategy consisting in
partitioning the band into three subsets, followed by a sequential optimization over these subsets.
The key issue relies on the fact that subcarrier signals gathered in the same subset do not overlap
in the frequency domain. To this end we adopt the partitioning strategy proposed in Section 5.2,
which is depicted in Figure 5.4. Provided that the number of active carriers is a multiple of four,
the subsets are defined as S; = {5,(0), S4(2), ..., Sa(Mg — 2)}, S2 = {S4(1),S4(5), ..., Sa (Mg — 3)}
and S3 = {54(3),54(7), ..., Sa(M, — 1)}. By contrast, if M, is not a multiple of four, the subsets
are given by S1 = {54(0),S4(2), ..., Sa(M, —2)}, So = {Sa(1),54(5),...; Sa(My — 1)} and S3 =
{5a(3),5a(7), ..., Sa(My — 3)}. The ith element of the set S,, which indicates those subcarriers

that are active, is denoted S, (7).

The problem Pi, which is associated to S, is given by

Pi: argmax Z Tq
{pqg,u(a)} q€eS;

sty pg < Pri; pg>0, u(q) €{1,...U}, q€S5;
q€eS;

(5.79)

Note that splitting the original problem into three subproblems also entails partitioning the
power budget. Therefore, it has to be satisfied that Pry + Pro + Prg = Pp. Since problems are
executed sequentially, when solving Pi the interference that comes from the subcarriers belonging
to S; (j<i) are treated as noise and that from S; (1>i) is non-existing because these subsets have

not been processed yet.

It is worth mentioning that (5.79) can be solved resorting to the dual optimization framework
[124]. Aiming at reducing the complexity we decouple the subcarrier and the power allocation
problems. In this sense, we first associate the subcarriers collected in S; to users and then the

power is distributed among S7. Subsequently we proceed exactly in Sy and finally in 5.

5.4.1 Step 1

By starting, users are assigned to the subcarriers that belong to S; and then, the power is distributed
to maximize the sum-rate. When subcarriers that belong to Sy and S5 have not been loaded, the

subcarrier allocation problem is posed as follows:
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1 h
u(q) = argmax —log, | 1+ % , q €S (5.80)
{1<j<U} PqOigq + 07,

Since the rate is increasing in pg, the piecewise maximization in (5.80) is equivalent to

B
u(gq) = argmax L — , q€85]. (5.81)
{(1<j<U} \ Pqqq + 0F

jq

Note that the selection depends on the power to be allocated. This highlights that some
assumptions have to be made as for the power coefficients. The strategy that has been followed to
solve (5.81) is detailed in 5.E.

Once the subcarrier assignment is addressed, the power allocation is computed by solving

1 hU(Q)
argmax Z ilogQ 1+ uZZZ) q }
{ra} ges, Pg®q "+ 0y ) (5.82)
s.1. ZPqSPTL pg >0, g€ 51

qEST

Notice that (5.82) is a concave maximization problem, thus there exists a global optimal point
that can be found. The Algorithm that has been used to solve (5.82) is described in Appendix
5.B. Alternatively, we may allocate the power according to the UPA strategy, i.e. p, = Pr1/|S1]

(q c Sl)

5.4.2 Step 2

In the second step, the variables that are optimized in P1 are fixed. Treating the ICI terms as noise

gives rise to the following problem

Bl
u(q) = argmax S L - , q € Sy, (5.83)
{(1<j<U} \ Pggq + Wy

where

W(; = 0']2‘,1 —i—quloéf]q_l +pq+1a;q+1> {q - 17 q-+ 1} € Sl- (584)

Once interference is updated, the problem (5.83) is solved as (5.81). Next, the sum-rate maxi-
mization problem is exactly the same that is analysed in Section 5.2.2. This observation highlights
that any of the two alternatives described therein are valid to distribute the power. Since the alter-
native 2 is not so demanding in terms of complexity as the alternative 1, we propose to distribute

the power among subcarriers by solving
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1 P hU(Q)
argmax Z ilogQ (1 + u(;l) q =
{ra}  4es, Pqqq + Wy

st. Y pqg< Pra, pg >0, q€ S,
qeS2

(5.85)

Problem (5.85) is tackled in the same manner as problem (5.82). However, we have to perform
one additional step to prevent the rate of already loaded subcarriers from degrading too much.
Following the same steps described in Section 5.2.2, we check for all ¢ € Sy if SRy(pg) < SR4(0),

where {p,} are the power coefficients that maximize the cost function in (5.85) and

q+1 u(m) u(q)
1 hm' Dm 1 h
SRy(pg) = ) 7log (1 + S T > +3logs <1 D ) '
m=q—1 0.5No + tmm’Pm + Qmq " Pq Wq + Qqq ' Pg
m#q

(5.86)
If SRy(pq) < SR,(0), the amount of power allocated on the gth subcarrier is given by Aff,

where the index i, is obtained from this piecewise maximization

ig = argmax SRq(AfI), (5.87)
0<i<Ng
with
‘ 92i _ 1 WU(Q)
Ag= u(q() u(z) v (5.88)
hg ™ = ogg (2% = 1)
1 hu(Q)
N, = |Zlog, [1+ a_Pq . (5.89)
2 u(q) u(q)
Qqq Pq + Wy
5.4.3 Step 3

Before addressing the third subset, the interference is updated according to the power coeflicients

calculated in steps 1 and 2. Then, we proceed similarly to step 2. That is, we first solve

B
u(q) = argmax S - , q€Ss, (5.90)
{1<j<U} \ Pgoigg + Wy

where

Wi =05, 4+ pg100,_1 +pgr100,,y, {a—1,¢+1} € Si. (5.91)
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Finally, the remaining power coefficients are computed by solving this maximization problem

1 Pq hg(q)
T 2 2 (1 " Do 4 Wi

{pq} qE€Ss (592)
s.t. qu SPT37 quOa qes?)
qE€S3
Given
q+1 u(m)
1 hm™ pm
SRy(pg) = Y Hlogs | 1+ i : (5.93)
m=qg—1 u(m
! U?L(m)m + l Z 1plaml :

we verify if this is satsified SRq(pg) < SR4(0) for ¢ € S3. If so, the new power loaded on the gth

subcarrier is Ag', where

iq = argmax SRq(A}) (5.94)
0<i<Ng

i (221 - 1) W;(q)
B0~ Tal  ua) om '
hg ¥ —agq” (2% —1)

1 hu(Q)
N, = | Zlog, [ 1+ 1 Pq . (5.96)
2 (@) (@
Oqq ' pg + Wy

5.4.4 Simulation results

(5.95)

In this section we evaluate the sum-rate in the BC when the FBMC/OQAM transmultiplexer is
implemented. The system that is simulated corresponds to the block diagram depicted in (5.11)
with Ng = 2. The proposed techniques assume that the subcarrier spacing and propagation
conditions are such that the residual ISI and ICI terms cannot be ignored. For this reason we
initially run the simulations under the conditions that give rise to Scenario 3. The post-processing
carried out by the equalization stage is given by the single-tap ZF that is formulated in (5.69).
Two variants of the proposed three-step approach are assessed. In the first one, subcarriers
that belong to a given set are initially assigned to users by evaluating the SINR funtion and
proceeding as Appendix 5.E details. Then, the optimal power allocation (OPA) is performed by
solving (5.82),(5.85) and (5.92). This technique is identified as MaxSINR+OPA. As for the second

option, subcarriers are assigned to users in the same manner as it is done in the MaxSINR+OPA
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technique. The difference lies in the fact that the power is equally split among subcarriers yielding
a uniform power allocation. Hence, we spare ourselves the effort of solving (5.82),(5.85) and (5.92).
In view of this, the second strategy is called MaxSINR+UPA. In both alternatives, we evaluate the
sum-rate formulated in (5.86) and (5.93) to determine if the rate on already allocated subcarriers
is not degraded too much. If so, we proceed as Sections 5.4.2 and 5.4.3 detail. Regarding how
the power budget is split among subsets we have fixed Pry = Pr/2 and Pre = Prs = Pr/4. We
stick to this configuration based on the results obtained in the Section 5.2.4, which confirms that

splitting the power in this way gives satisfactory results and outperforms other configurations.

The first benchmark to compare with is also based on the proposed three-step approach. How-
ever, (5.79) is not decoupled into two problems at each step but it is solved in a Lagrange-dual
way, [124]. Once (5.79) is solved in subsets So and S3, we check if the rate degradation on subcar-
riers belonging to Sy is too much. If so, we proceed similarly to techniques MaxSINR+OPA and
MaxSINR+UPA. The second benchmark refrains from resorting to the three-step approach and
instead assigns subcarriers to users by evaluating the SNR as in OFDM, [123]. Next the power

loading strategy is driven by this optimization procedure

1 h“(‘])
argmax Z 510g2 1+ e DPqliq
{pq} Sa
qe > pmogd +ong, (5:97)
m=q—1
st pg< Pr, pg>0, q€ S,
q€Sa

Unlike OFDM, the rate maximization in FBMC/OQAM is not convex due to ICI. However,
the objective function in (5.97) can be interpreted as a difference of concave functions (DC), which
enables using branch and bounds methods to obtain the global optimal solution, [115]. The subop-
timal strategy presented in [119] enables achieving a large portion of the maximum sum-rate with

a reduced complexity. Considering the description of the second benchmark, we will refer to it as
MaxSNR+DC from here onwards.

The curves of Figure 5.12a show the system performance in terms of sum-rate having fixed

the number of users to four, i.e. U = 4. The sum-rate is given by this summation Z rq and it
q€Sa
is computed for different average energy symbol to noise ratio values, which is defined as %‘) =

M+CP 2Pr
M  MNg®

Thus, the components that are delayed half the symbol period have unit energy as it has been
assumed in Section 5.4. Note that the plots of the MaxSINR+UPA, MaxSINR+OPA and Lagrange-

dual virtually coincide. However, the most interesting result is that the proposed solutions clearly

The factor 2 in the numerator accounts for the average energy per QAM symbol.
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Figure 5.12: Evaluation of the sum-rate in the FBMC/OQAM-based 2 x1 SIMO broadcast channel.
Different power and subcarrier allocation strategies are simulated. System parameters are set
according to the scenario 3 (see Table 2.3).

outperform the MaxSNR+DC at the low noise regime. In Figure 5.12b we investigate the impact of
the user diversity when %:20 dB. As expected the more users are present in the coverage area the
higher the rate is. Again MaxSINR+UPA, MaxSINR+OPA and Lagrange-dual techniques nearly
give the same performance. Thus, we can conclude that separating the subcarrier and the power
allocation results in a marginal rate degradation. Furthermore, the strategy of equally distributing
the power performs close to the OPA. Therefore, the solution provided by the MaxSINR+UPA
technique becomes the most attractive strategy.

In Figure 5.13 we have computed the sum-rate that is achieved by FBMC/OQAM and OFDM
schemes in the BC. It must be highlighted that the proposed subcarrier and power allocation
strategies can only be implemented on multicarrier systems where ICI comes at most from the
adjacent subcarriers. The slow spectral decay that characterizes the subcarrier signals in OFDM
systems prevents us from adapting the three-step approach to OFDM systems when the length of
the CP is insufficient. Therefore, the comparison has been made with the system parameters of
Scenario 1 so that signals demodulated by the OFDM receiver are free of interference. Then, both
in OFDM and FBMC/OQAM systems, subcarriers are assigned to users and power is distributed
over subcarriers via the two-step approach described in [123]. While the subcarrier assignment
relies on the SNR metric, the power is allocated by following UPA and WF policies [114]. Hence,
when distributing the power in the FBMC/OQAM case, it is assumed that the equalizer formulated
in (5.69) is able to perfectly restore the orthogonality. These two strategies are identified in the
figures with these two acronyms SNR+UPA and SNR4+WF. As for the receive processing in the
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Figure 5.13: Evaluation of the sum-rate in the 2 x 1 SIMO broadcast channel. The FBMC/OQAM
and the OFDM modulation schemes are evaluated when the subcarrier allocation is based on the
SNR metric and the power is distributed according to WF and UPA policies. System parameters
are set according to the scenario 1 (see Table 2.3).

OFDM context, the equalizer is designed according to the MMSE criterion resulting in this vector

M+ CP

—1
ay, = (quHg + NOINR) H,,, (5.98)

where

.o - 27 T
H,, = [Hu (eﬂﬁq> o Hpyp (ej%qﬂ . (5.99)

For the sake of fairness the sum-rate is expressed in terms of bits/s. As a consequence, the

]\4;{5013 q; rq. Note that in the FBMC/OQAM case

CP = 0, while in the OFDM scheme CP = %. In addition the set S, which collects the indices of
the active carriers, is different in FBMC/OQAM and OFDM modulation schemes as Section 2.3.1
indicates. As Figure 5.13 pictures, FBMC/OQAM clearly outperforms OFDM mostly at high %.
The possibility of extending the set of active carriers and the absence of the CP are the attributes
that bring about the gain when FBMC/OQAM is used. As in Figure 5.12, the UPA strategy arises

as the best solution because achieves competitive results with the lowest computational complexity.

metric displayed in Figure 5.13 is given by
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5.5 Chapter summary

The benefits that can be enjoyed in FBMC/OQAM systems if CSI is available at the transmit
side have been shown in Chapter 4. Therein, the precoding design is investigated. This chapter
further studies the advantages of knowing the state of the channel at transmission. In particular,
the effort has been put into the design of power allocation algorithms. The first problem that has
been analyzed is the optimization of the power distribution so that the minimum SINR in the whole
frequency band is maximized. In this case the attention is centred on point-to-point communications
for MISO channels. At the optimal point all the SINRs are the same and, therefore, the power
coefficients balance the SINRs. For complexity reasons, precoders are given beforehand and only
the power distribution is optimized. If the design of precoders is governed by the SLNR, the max-
min problem can be solved with a reduced complexity if noise is considered the dominant source
of error. It has been demonstrated that regardless of the frequency selectivity of the channel,
the approach based on neglecting the residual interference yields no degradation. In OFDM, the
problem of maximizing the minimum SINR has also been tackled having set the precoders according
to the transmit Wiener filter approach. When OFDM is confronted with FBMC/OQAM, the BER
remains the same if the channel is low frequency selective. Conversely, the lowest BER. is achieved
by the FBMC/OQAM modulation scheme when the channel frequency response is not flat at the

subcarrier level.

The second study case delves into the rate maximization problem for FBMC/OQAM-based
MISO channels. Given the precoders, the most general case has been considered. That is, the
pre-processing stage is not able to restore the orthogonality at reception. Hence, the conventional
WFEF solution is not the best choice to determine the power loaded on each subcarrier since ICI
and ISI are present. This brings a non-concave maximization problem that can be interpreted
as the maximization of a difference of concave functions. This reformulation allows us to use DC
programming to find the global optimal but the complexity becomes unaffordable when the number
of subcarriers is large. Aiming at reducing the complexity we have devised a new suboptimal
algorithm. The idea consists in smartly partitioning the frequency band into three subsets so that
subcarrier signals belonging to the same subset do not overlap in the frequency domain. If subsets
maximize sequentially their own rate the original problem is turned into three simpler problems.
It must be underlined that we have followed an unselfish approach when allocating the power.
That is, the power loaded on a given subcarrier takes into account the interference that leaks
through adjacent subcarriers. Although the proposed solution is suboptimal, it outperforms the
UPA and the WF solution in terms of rate at low noise regime. When the estimated symbols are
free of interference, the achievable rate in FBMC/OQAM systems is substantially higher than that
achieved in OFDM systems. The explanation comes from the fact that in FBMC/OQAM systems
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no CP is transmitted as well as the number of active carriers can be extended without violating

the spectral mask.

In the third study case the rate maximization problem in FBMC/OQAM systems for point-
to-point communications has been revisited imposing QoS and integer-bit constraints. In other
words, the problem consists in maximizing the discrete rate for a given power budget while the
SER should not exceed a given threshold. The approach that has been followed relies on an
iterative bit-filling algorithm. The analysis conducted in this chapter reveals that if precoders do
not maintain the orthogonality between subcarrier when signals are demodulated, then some bit
distributions should be prohibited. Otherwise the algorithm may diverge. Aiming at avoiding
this situation along with reducing the complexity we have devised a novel suboptimal approach,
which ensures the convergence. Simulation-based results have shown that under highly frequency
selective channels if interference is ignored, then the QoS dramatically degrades. By contrast, if
the channel frequency response is flat at least in the frequency range of one subchannel, then the
interference incurred by the channel can be omitted while the target SER is preserved. This is very
relevant because the complexity required to design power and bit distributions can be substantially
alleviated in case symbols are only contaminated by noise. If so, the resulting bit distribution leads
to a sum-rate that is higher in FBMC/OQAM than in OFDM. The reason again is related to the

number of active carriers and the overhead that represents the CP transmission.

With the objective of maximizing the sum-rate, the last part of this chapter tackles the subcar-
rier and the power allocation problems for the downlink of multiuser FBMC/OQAM transmission.
By using a toy example we have illustrated that if adjacent subcarriers are assigned to different
users, then the interference can be more effectively removed when the channel is counteracted at the
receive side. For this reason, the utilization of precoding techniques has been discarded. Since the
multipath fading is exclusively combated by resorting to equalization techniques, we have focused
on the FBMC/OQAM-based SIMO broadcast channel. Given the post-processing techniques that
will be applied at the receive side, we have concentrated on devising user selection and power allo-
cation algorithms assuming that there is ISI and ICI. This indicates that the complexity of jointly
optimizing the subcarrier assignment and the power allocation may render the solution impractical.
As a solution, the band is partitioned into three subsets so that there is no overlapping between
the subcarriers of the same subset. Then we propose a low complexity heuristic to carry out the
resource allocation over each subset. The key aspects that allow us to reduce the complexity stem
from the fact that subsets are sequentially treated. In addition, the algorithm that is executed on
each subset separately addresses the subcarrier assignment and the power loading. When allocating
the power it has been taken into account that the more power is assigned to a given subcarrier, the
higher is the rate on the subcarrier of interest and the lower is the rate on the adjacent subcarriers.

Simulation-based results allow us to conclude that the performance in terms of rate strongly relies
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on the subcarrier allocation. On the contrary, whether the subcarrier and the power allocation are
jointly or independently optimized has a marginal impact on the rate. In this sense the proposed
user selection that hinges on the evaluation of the SINR function gives better performance than
alternative strategies that are governed by the SNR. When the channel is low frequency selective,
equalizers succeed in restoring the orthogonality and the SINR turns out to be very close to the
SNR. As a consequence, the resource allocation algorithms used in OFDM systems can be also used
in the FBMC/OQAM context. In this case, the highest rate is achieved by the FBMC/OQAM
modulation scheme since no redundancy is transmitted and the number of active carriers can be

extended.

Appendices

5.A Solution of problem 5.1

Regarding the max-min problem it can be solved by carrying out the singular value decomposition
(SVD) of matrix I', which is defined as

DV (0.5Ng) D1y,
= . o : (5.100)
(1/Pr)1T, DU (0.5Ny/Pr)1%, D1y,
where
1 1
D:diag{ . } (5.101)
hs,(0) hs, (a1

Matrix W is defined in (4.45). Let S,(i) denote the ith element of S,, which gathers the indices
of those subcarriers that are active. The elements of vector 157, € RMa*! are all identical and
equal to one. The solution of (5.1) can be computed from the singular vector associated to the

maximum singular value of matrix I", [106].

5.B Solution of problem 5.16

The proposed algorithm to solve (5.16) hinges on the dual optimization framework because it poses
a problem that it is easier to solve. In (5.16) the objective function and the constraint are concave
and convex, respectively, thus the duality gap is zero. In this sense, the power allocation strategy
on subset S; boils down to solve the dual problem, which is convex. In this regard we formulate

the dual function as



5.B Solution of problem 5.16 113
g (A\) = max rg+ A qu
{pq} 1e5 ) (5.102)
s.t. pg > 0.
Finally we express the dual problem in the form
DP1 :min g (A
A ) (5.103)

st. A>0.

We have opted to solving DP1 similarly to the approach followed in [125], which consists in

carrying out an iterative subgradient method since the dual function might not be differentiable.
As [110] describes, at each iteration problem (5.102) is solved for a fixed A and next the dual

variable is updated by evaluating the subgradient of g(\).

The value of the subgradient allows

us to bisect the interval where A is localized. In order to ensure a fast convergence the algorithm

stops when at least 95% of the power is assigned and the total power constraint is not violated. In

most of the cases this entails doing less than 10 iterations. The method operates as Algorithm 5

describes.

Algorithm 5 Rate maximization.

1:

Set 1= pin, U=Amaz

2: repeat
3: A=0.5(1+ u)

evaluate dg(A FT Z Dy
€51

if 0g(\) < 0 then
I=X

else
u=A\

end if

P
until g Py € 095— =1
g B

qEST

In notation terms dg(\) corresponds to the subgradient of g(\) at A, [125]. The power p; is

the argument that maximizes g(\) and is computed by setting to zero the partial derivatives of the

Lagrange function

p) = qu—i—/\

q€ST

- 7

qEST

(5.104)
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This way of performing enables us to find the candidates that may solve (5.102), since the
Lagrange function is differentiable and concave for p; > 0, A > 0. As a result, solving (5.102) is

equivalent to computing the powers that satisfy

! g5 =\ (5.105)
In(2) (pq (hq + agq) + %) (pqaqq + %) . ‘

After several manipulations (5.105) can be transformed into

NO N() N() h
Pacigq (hg + 0rqq) +tPe (hg + 20a4q) + -5 (2 — ln(é])/\> =0, (5.106)

which implies finding the roots of a second order polynomial. Since power has to be positive we
disregard the negative root. The remaining root may be positive or not. In the positive case we
have a maximum due to the concavity of the Lagrange function. In the negative case it can be
readily verified that the Lagrange function is monotonically decreasing in p, for A > 0, p, > 0. As
a result the optimal powers are given by

*

p,; = mazx (O,p;) (5.107)

pt = (No/2) (204q + hg) _dayg (atgq + hg) dagg (agq + hq) by

—14 /1
e 204q (gq + hy) < \/ (2090 + hg)®  I(2)A(0.5N0) (200gq + hy)?

However, the question of defining the initial interval in Algorithm 5 has not yet been addressed.

Obviously, Apmin = 0. The upper bound is set after inferring from (5.107) that the ¢th subband will
. . h

be active only if A < m.

the following value is an upper bound of the dual variable

) . (5.108)

Hence, if there are N subcarriers out of M, that are active, then

h(N)

mar — W, (5109)

where vector h gathers the ratios 0.’51—}’\/0 for all ¢ € S, in descending order and h(N) refers to the
Nth element. Since it is difficult to predict the number of subcarriers that will be switched off,
we have followed a conservative criterion, which assumes that only N = 0.2M, subcarriers will be

assigned power.

5.C Solution of problem 5.18

P
First we test if Z U, <05 <PT — ﬁT> If so, each subcarrier is assigned its maximum allowable

qES2
power since 7, is monotonically increasing in p,. Otherwise we proceed as Algorithm 5 describes,
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dropping the upper bound on p,. If the solution does not violate the constraint we are done, i.e.
pq < Uq. Otherwise, we set p; = U, in those subbands where the bound is exceeded and subtract
the power allocated so far to the power budget. Then the process is repeated in the rest of the

subbands as Algorithm 6 shows. In notation terms, S (i) accounts for the ith element of set Ss.

Algorithm 6 Rate maximization limiting per-subcarrier power.
Set 52 = SQ, Pb = 0.5(PT — %)
Apply Algorithm 5 particularizing for Ss,P, and W, that is defined in (5.17)
ITER = |S5| (cardinality of Ss)
for i=1 to ITER do
if P30 > Us,0) then
P5,0) = Usy (i)
So = S9\S2(1)
Py =P, — Ug,)
end if
end for
. if |So| < ITER then
go to 2
: end if

—_ s =
w2

5.D Maximum transmittable power per-subcarrier

The interval [0,U,] has to be defined to ensure that any power that lies within it yields a rate r,

which compensates the loss in r4_1 and 7441. This is tantamount to saying that the aggregate

1 hmp
SRy(pg) = Y Jloga | 1+ e (5.110)
m=a-t 0.5Ng + Z Py
l=m—1
has to be monotonically increasing in p, € [0, U,]. Assuming that the powers belong to a discrete
finite set, that is

Py € {O,A‘{,...,A;?Vq}, (5.111)

the approach to determine Uy is given by Algorithm 7.
It must be pointed out that the idea of sequentially addressing subsets Sy and S3 facilitates the
computation of U,. If we merge S and S3, Algorithm 7 is not valid to determine the intervals where

the sum-rate is increasing, but all the subcarriers gathered in Sy JS3 should be jointly processed,
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Algorithm 7 Upper bound computation.

1: Set SRy maz = SR(0),i=0,U; =0

2 i+ i+1
3: if i < N, and SRy (AY) > SRy maes then
4: SRy maz = SRq(AY)
5
6
7

Ug = A;‘Z
go to 2
. end if

which is much more complex.

Note also that there is a trade-off between the computational complexity and the accuracy with
which the transmitter can control the power allocated in each subband. Aiming at implementing
a low complexity transmitter, A corresponds to the power required to transmit ¢ bits on the gth
subband, thus

(2% —1)(0.5Np + Pg—1Qgq—1 + Pg+10qq+1)

A = . . 112
! hq — O‘qq(Qm —-1) (5 )

Note that A7 < Agﬂ. Due to self-interference we cannot transmit any number of bits on

the gth subband. Therefore, we define the maximum number of transmittable bits as N, =
h
| 410z, (1+ 24 .

5.E Solution of problem 5.81

In this appendix we propose to find out the subcarrier allocation in the downlink, which maximizes
the data throughput. Provided that we focus on subset S;, the solution boils down to find the

piecewise-maximum of all the SINRs in the corresponding subband as follows:

B
u(q) = argmax L , q€Si (5.113)
(1<j<U} \ Pgigq + Wy

Wg = pq+10[(7]q+1 —I—pq,laéq_l + a?q. (5.114)

As we have discussed earlier the partitioning strategy shown in Figure 5.4 alleviates the com-
plexity because the term Wg can be treated as noise. Note that the selection depends on the
power to be allocated. This highlights that some assumptions have to be made as for the power
coefficients. In this sense we assume that p, will lie within this interval [b;, a,]. Then, the strategy
consists in collecting the indexes that solve (5.113) for each value belonging to [b, a4]. After

checking the set that contains all the indexes we select the user, which SINR function is higher
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than the rest with the largest number of points. It is important to remark that the complexity can

be dramatically reduced by thoroughly analysing the SINR expression. First note that the fraction
hp

W+ap

for p > 0 and concave since the second derivative is negative. Bearing this in mind and supposing

saturates at h/a and takes the value 0 at the origin. Besides it is monotonically increasing

that there are only two users (U=2), it can be easily verified that the SINR functions coincide at
this point
2 /12 1/31
_ Wq/hq — Wq/hq.
T ab/hl —a2/h?

(5.115)

As a consequence, if aé / hé < ag / hg the user selection described above boils down to selecting
the user 1 when t;, < 0.5(aq + by) or user 2 when t, > 0.5(aq + b;). Conversely, provided that
o /hy > a2 /hZ we choose the user 2 when t, < 0.5(aq 4 by) or user 1 when t, > 0.5(aq + by). This
strategy saves us evaluating the SINRs in the interval [b, a,]. Hence the midpoint plays a key role
to reduce the complexity. The Algorithm 8 describes how the idea proposed in this appendix can

be extended to the case where the number of users is higher than two.

Algorithm 8 Subcarrier allocation.
1: Set the best user to be the first, BU=1
2: foru=2:U do
3: Compute the point where the SINRs of the BUth user and the uth user cross according to

(5.115)
4: if ¢, < 0.5(aq + by) then
5: BU:azgglL}n {a}j/h;‘,an/hqBU}
6: else
7: BU:azggl;x {ag/h;‘,anU/hqBU}
8: end if
9: end for

In this case we have assumed that the reduction in the sum-rate, as a consequence of distributing
the power according to the UPA strategy, is reasonably small. Hence, we have set the midpoint of
[bg aq] to Pr;/|Si|, when the ith subset is addressed. Alternatively, the midpoint may be calculated
after setting a, to any given spectral mask constraint and b, to the minimum power required to

transmit one bit on the ¢th subband.
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Chapter 6

MIMO designs for low frequency

selective channels

The advent of new services that need high QoS and high data rates will force wireless communi-
cation systems to improve the link reliability and increase the system throughput. To satisfy the
upcoming needs, the physical layer may rely on multicarrier and MIMO technologies. On one hand,
multicarrier techniques are resilient against multipath fading, enable flexible spectrum allocation
and can approach the theoretical capacity limits in communications. On the other hand, deploying
multiple antennas at both ends of the link has proved to be useful to enhance the link reliability
and the throughput with respect to single-antenna configurations [5]. Therefore, the attempt to
combine MIMO techniques with multicarrier modulations seems well-justified. So far, most of the
efforts have been made at combining MIMO architectures with the OFDM technique. The reason
lies in the fact that the global communication system is modeled like a set of parallel flat fading
channel in the OFDM context. This facilitates the application of the MIMO concept to multicar-
rier techniques. Based on the comparison carried out in [31] and the results obtained in previous
chapters we can state that the FBMC/OQAM modulation is able to outperform OFDM in some
areas. This has motivated us to investigate the application of FBMC/OQAM to MIMO channels.
It must be mentioned that most of the existing solutions that combine MIMO techniques with the
FBMC/OQAM modulation solely resort to the CSI at the receiver, see e.g. [68,98,126-136]. To
the best of our knowledge the joint transmit and receive design for FBMC/OQAM systems is only
addressed in [137-139]. To make progress towards this direction we further study the design of
MIMO precoding and decoding matrices under the assumption that CSI is available at transmis-
sion and reception. As for this study cases, MIMO techniques will be investigated in synchronous
PTP communications and for the BC, when the channel frequency response is flat at the subcarrier

level.
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6.1 MIMO designs in PTP communications

Before delving into the design of signal processing techniques in synchronous PTP communications,
it is deemed necessary to formulate the expressions that are involved in a MIMO-FBMC/OQAM
system. Borrowing the notation from Section 2.2 and bearing in mind Figure 2.7, the demodulated

signal on the ¢th subcarrier and at the kth time instant is given by

g+1 Nr
yhlkl = > ) wl (k] *gid, [K] + wik], 1<j < Ng, (6.1)
m=q—1 i=1

where g2, [k] and w)[k] are formulated in (2.18) and (2.19), respectively. The vector of precoded
symbols is expressed as vp[k] = [v}[k] - 0T [k]]T = O [k|Bdp|k], where 6,,[k] is defined in

m
(2.2), B,, € CN7%5 is the precoding matrix and d,,[k] € R5*! is the vector of real-valued symbols
that are drawn from the PAM constellation. The transmitted symbols are independent and have
unit-energy, that is E {d, [k]da[n]} = 0¢,m0knls. Note that matrix B,, maps S streams onto Ny
transmit antennas. The symbols multiplexed on the gth subcarrier are detected after performing
the receive processing. When the signal processing techniques applied on the receive side are based
on performing a narrowband liner processing, the post-processed vector on the ¢th subcarrier is

written as zg[k] = [z; [k] - --z(}g[k:]]T = Afyq[k], where y, [k] = [y; (k] - --yéVR [k:HT The spatial

decoding matrix A, € CNr*S is in charge of performing the equalization. Then, it follows that the
PAM symbols are estimated by compensating the phase term and extracting the real part of the

equalized signals, which boils down to operate as follows:

q+1 Lgy
dylk] = R (0;[klzg[K]) = > > R([KOm[k — TIAY Gom[rIBr) dinlk — 7] + R (AF w,[k])
m=q—11=—Lg

= R (AT Gy, [0]B,) dylk] + R (AT w,[K]) +

Z R (05F]0m [k — T]Aqum [7]Bm) din[k — 7],

(m,7)#(4,0)
(6.2)
where
gamlTl o gpitl]
Gemlrl = | L. (6.3)
gam®lr] o gg ]

The noise vector is written as wo[k] = 63 [k] [wi[k] - - - wir [k]]T As (6.2) highlights, the joint

design of precoding and decoding matrices is very challenging because aside from ISI and ICI we
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have to deal with inter-stream interference. Inter-stream interference is generated as a consequence
of transmitting S streams on the same time slot and frequency resources. It worth emphasizing
that this chapter focuses on the design of transmit and receive signal processing techniques when
the channel frequency selectivity is not appreciable at the subcarrier level. This means that (2.13)
and (2.14) are valid. Then, (6.3) can be replaced by

Hyy (J%’m) oo Hyp (ej%m)
qu[T] = aqm[T] = Qgm [T]Hmv (64)
HlNR (ej%’;m> .. HNTNR (ej%rm>
or
Hi, (ej%q) oo Hyp (ej%q)
qu [T] = Qgm [T] = aqm[T]HQ‘ (65)
Hiy, (ej%Q> oo HypNg (ej%’}q>

Let Hj; (ej ?T?m> be the Fourier transform of h;;[n] at the radial frequency 2Zm. The terms
that model the intrinsic interference, i.e. {agm[7]}, are gathered in Table 2.1 and Table 2.2. At this
point, we could use the optimal precoding and decoding matrices that has been originally devised
in OFDM [140]. Alternatively, we may take into account the specificities of the FBMC/OQAM
modulation to design a new strategy. In the following we review the joint design addressed in [140]
as well as analyse the sources of error when the FBMC/OQAM scheme is considered. With the
aim of overcoming the limitations of directly applying the OFDM solution to FBMC/OQAM, we
devise in Section 6.1.2 a new beamforming design. The novel technique takes into account that
the OQAM symbols only convey information in a single dimension. As a result, covariance and

pseudo-covariance matrices do not vanish, i.e.

(dg[k] — E{dy[k]}) (dg[k] — E {dq[k]})H} =Is#0

E
. (6.6)
E | (dg[k] — E{dg[k]}) (dg[k] — E{d4[k]}) } =1Is #0.

Therefore, the random vector dy[k] is called improper [40]. To exploit the specificities of the
FBMC/OQAM modulation, the input/output relationship should be recasted as a real-valued rep-
resentation. This new formulation opens the door to treat independently in-phase and quadrature
components of the signal to be filtered, which can be understood as a special case of WLP, [39].
Since the optimal beamformers devised for OFDM systems perform a linear processing (LP), we
use the acronyms WLP and LP to differentiate between the approach presented in [140] and the

solution described in Section 6.1.2.
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6.1.1 Linear processing design in MIMO-FBMC/OQAM systems

This section reviews the beamforming design described in [140] and, furthermore, analyses the
drawbacks of directly implementing this technique to the FBMC/OQAM modulation scheme. If
the MIMO precoding and decoding matrices devised in [140] are directly applied to FBMC/OQAM

systems, then

-1

A, = (H,B, (H;B))" + Noln,)  H,B, (6.7)
1

B, = - Vel (6.8)

where E {Wq[k]wf[k]} = Noln,, V4 € CNt*La contains the eigenvectors of Hé{Hq that are as-
sociated with the L, largest eigenvalues. The noise autocorrelation matrix can be derived from
the analysis conducted in Appendix 3.A. The matrix ¥, € CF*9 is decomposed as ¥, = [0 P,],
where 0 € REa*S—Lq ig zero-valued and P, = diag{ /Pl ...,,/plq} € RLa*La, Whether it is
possible or not to spatially multiplex S streams will be given by Lq = min (S, rank (HqH Hq)). As

a consequence, L, < S.

-1 -1
By using this equality A = (HB (HB)" +R) HB — R 'HB <I+ (HB)? R*1HB)
[140], the MIMO decoding matrix can be expressed as

—1
A, = HB, (Nols + (H,B))" H,B,) . (6.9)

Supposing that S < rank (Hf Hq), the global MIMO channel Af H,B, becomes a real-valued
diagonal matrix. The (I,1)th entry is given by

AMH,B,| = PP o (6.10)

W No+pigBiq’

where 3, is the [th largest eigenvalue of matrix Hf H,. Now, assume that the channel matrix can
be modeled as (6.5). In addition we presume that H,_; = H; = H,4;. Since precoding matrices
B,_1,Bg41 are designed as (6.8) indicates, then

_ plmﬁlq
i NO + plmﬁlq ’

are also diagonal matrices with real-valued entries. With that, the decision variables are expressed

[AH,B,] 1<1<8S, m={qg—1,q+1}, (6.11)

as
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dglk] = AlHB.d,[k] + R (A wylk]) + R (05 [K]0m[k — T]agml7]) AYH By dpm [k — 7]
(m,7)#(q,0)

=0
= AJH B d[k] + R (A wolk]) .
(6.12)
The second equality hinges on this result R (6 [k]0m [k — T]agm[7]) = 0 for (m,T) # (¢,0), which
can be deduced from Tables 2.1 and 2.2 and the definition (2.2). Provided that (6.12) holds true,
the mean square error (MSE) and the SINR are related as follows:

1 1
MSE! =

= = , (6.13)
g SINRé—f—l fglg%g +1

for1 <1< Sandq €S, The power coefficients can be designed to minimize different performance

metrics. In this section we opt for the sum MSE minimization. Thus, the optimization procedure

is given by

S
. 1
argmin Z Z T

— 1+
b Sa =1 Y
{ Q} qe A 0.5Ng (614)
st D > pg<Pr, 0<py, 1<I<S, g€ S
q€eS, =1

—05 -1
The optimal power distribution is formulated as p;; = max (/FO‘5 (ﬁ%) - ( _’qu ) 70>,

S
where p is the Lagrange multiplier that guarantees that Z Z piqg = Pr.
q€S, =1

6.1.2 Linear processing design in MIMO-OFDM systems

The optimal beamforming design brings about this performance metric

1 28140
SINR. = —1= -9 6.15
"TMSE) T N (E) o1

when the OFDM transmultiplexer is implemented [140]. The power of the noise is not halved when
compared to (6.13) because the processing is performed on the complex domain. The factor 2
in the numerator accounts for the average energy symbol, which is two fold with respect to the
PAM counterpart. This becomes evident by recalling that PAM symbols in the FBMC/OQAM
modulation are obtained by staggering between in-phase and quadrature components of symbols

generated from the QAM constellation. The power constrained sum MSE minimization yields
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—0.5 -1
h‘ 4 3 ; — —0.5 ﬁlq _ qu . Th
this power distribution p;, = max <u <MXICPO.5N0 MICP 5N, ,0 e term u

S
guarantees that Z Z g = Pr.
q€S, =1

6.1.3 Widely linear processing design in MIMO-FBMC/OQAM systems

The main drawback of adapting [140] to FBMC/OQAM is that ISI and ICI are not completely
removed unless H,_y = H; = Hg;;1. The authors in [138] have also provided evidence that
the orthogonality is destroyed unless the channel frequency response is flat in the neighbourhood
around the position of interest in the time-frequency grid. In view of this, we propose one alternative
solution that is based on the expression written in (6.4) and, therefore, the supposition that H, 1 =
H, = H,4 is not satisfied. Hence, as the channel frequency selectivity becomes stronger, the
approximation in (6.5) results in a mismatch with the exact expression that is larger than the

mismatch modelling yielded by (6.4). The symbols to be estimated become

dglk] = R (AFH,B,) d[k] + R (Al wglk]) +
> R(O;[KOm[k — Tlogm[T]AFH, B, di [k — 7. (6.16)
(m,7)#(¢,0)
It can be verified that the subband processing developed in Section 6.1.1 does not get rid of ISI
and ICI from d,[k] if (6.16) is assumed. However, the phase term definition in (2.2) and the values
gathered in the Table 2.1 and the Table 2.2 reveal that the terms in (6.16) can be arranged as

aq[k] = % (AquBq) d,[k] + R (Aqu[k‘}) -
> sign (0;[Kl0m[k — T)agn[r]) lagn[7]| S (AT H,By) dy [k — 7). (6.17)
(m,m)#(q,0)

The operation sign(.) computes the sign of the argument. From (6.17) we can conclude that
the symbols that contribute to ISI and ICI pass through an equivalent communication system
that is expressed as & (Af HmBm). This observation paves the way to devise the strategy that
will remove the undesired terms. In this sense, if Af H,,B,, is restricted to be real-valued for
qg—1<m < g+ 1, then both ISI and ICI terms are cancelled out. If Np > Ng, the zero-forcing
condition can be satisfied if the augmented precoder B, . = [% B, S (Bm)T} ! belongs to the

null space of this matrix

(6.18)
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which has 2Npg rows and 2N columns. The problem is that (6.18) and the following matrix

H, =

(Hm) _%(Hm) (619)
H

R

SHpm)  R(Hp)
span the same subsapce. Then, & (AmeBm):% (AmeBm):() if Byye € null (ﬂm) With
that we would obtain this undesired result d,[k] = R (Af wg[k]). To overcome this hurdle the

decoding matrix A, is constrained to only have in-phase components. If so, (6.17) is recasted as

aq[k] = A:}F% (HyBy) dg[k] + Ag% (wqlk]) +
> sign (63 [k]0nlk — T)agm[7)) logm[7]| ATS (H,By,) dlk — 7] (6.20)
(m,7)#(,0)

and the ZF condition translates into projecting B,, . onto the null space of [¥(H,,) R (Hy,)|.
Now, each subcarrier is able to simultaneously convey up to min (Ng,2Np — Ng). Stacking
real and imaginary parts, we can express the zero forcing condition in this form & (H,,B,,) =
S (Hy,) RHy,)]Bme = 0. Thus, the precoders should project the input vectors onto the null
subspace of [ (H,,) R (H,,)] € R¥&*2N1 Under the assumption that Ny > Npg, the singular
value decomposition of the extended channel matrix is given by

]T

[S (Hm) s (Hm)] =Ep, [Dmo] [F71nF9n ; (6'21)

where D,, € RVEXNr ig a diagonal matrix and 0 € RVR*2N1=N& g zero-valued. As a result, the
columns of FO, € R2N1x2Nr=Nr gpan the null space of [ (H,,) R (H,,)]. Then, any precoder of
the form By, = F?an cancels the interference in the real field. Note that we have freedom to
design Q,,, € R2VN1=NrxS  YWhen the ZF condition is satisfied, the estimated symbols are expressed

as

d,[k) = ATH,Q,d K] + ATR (w, K] (6.22)
with
H, = [R(H,) — 9 (H,)F. (6.23)

Assuming that E {d,[k]d[n]} = 84m0k,Is, the remaining parameters are designed to minimize

the sum MSE, which comes down to solve
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argmin 37 B {[[d,(4] - dy K]}

{Aq’Qq} q€Sa

s.t. Z E{HFngdq[k]Hz} = Z HQqH? =< Pr.

q€Sa qESa

(6.24)

The similarity of (6.22) to OFDM allows us to solve (6.24) as [140] describes. Then, (6.22)
will present a diagonal structure. Bearing in mind the signal and noise statistics together with the
solution of [140], the SINR and MSE figures are given by

1 1
MSE(Z] = l = Pig\l ’ l = ]-a -"787 q € Saa (625)
SINRq—I—l #N‘(Prl

where )\, is the Ith largest eigenvalue of the matrix }_I:;F}_Iq and the optimal power coefficients are

—1/2 -1
computed as pj; = max (M_1/2 (ﬁ%) — (0');1‘(,0> ,0). The constant p is set to ensure that

the power constraint is active.
6.1.4 Widely linear processing versus linear processing

In this section we carry out a comparison between the multi-stream techniques presented in Sections
6.1.1 and 6.1.3. In particular, we focus on the type of designs that minimize the sum MSE. At
high SINR or, equivalently, when Ny tends to 0 the optimal power distribution in the linear and

the widely linear case can be respectively approximated as

s -1
pig = Pr < > Zﬁm?'5> By (6.26)

meS, t=1

S -1
PVt ~ Pr ( >N )\;,2‘5> A2, (6.27)

for 1 <1< S and q € Sy, [141]. This simplification allows us derive a theoretical analysis that

leads to the following Lemma.

Lemma

(6.28)

Plugging (6.26) and (6.27) into (6.13) and (6.25), respectively, yields
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1 1
= 2
pﬁ;ﬁlq + 1 S -1 (6 9)
0.5N0 Pr ( Z 257;7?5) ﬁquS
meS, t=1
1
0.5N0 +
1 1
W, T 5 T (6:30)
0.5N0 PT < Z Z )‘15_725) A?qf)
meS, t=1
1
0.5N0 +

With this result we can conclude that the LP brings a lower sum MSE than the WLP at high
SINR if Ngr < 3, Ny > Npg and (6.5) holds true. The proof of the Lemma (6.28) is described in
Appendix 6.A.

6.1.5 MIMO-FBMC/OQAM versus MIMO-OFDM

When the system parameters and the propagation conditions are such that (6.5) is satisfied, then
FBMC/OQAM outperforms OFDM. This becomes obvious by comparing (6.13) and (6.15). How-
ever, if we adopt the model in (6.4), then the spatial channel gains in FBMC/OQAM and OFDM
may differ. Therefore, at first glance it is not easy to predict which solution will give the best per-
formance. In order to shred some light into this issue, we develop a theoretical analysis that reveals
in which multi-antenna configurations the WLP devised in Section 6.1.3 may remain competitive
with the MIMO-OFDM design addressed in Section 6.1.2. To do so, it is useful to know how the
eigenvalues of these two sets {\j4}, {814} compare. In addition, it is also important to take into
account the negative impact of the CP. In this sense, the following lemmas allow us to determine
when MIMO-FBMC/OQAM is superior to MIMO-OFDM.

Lemma

S S
B DELESS o) o S S A O )
¢S50 1=1 05v0 T 1 ges. =1 osno T L +

The Appendix 6.D justifies the Lemma (6.31).

Corollary

The Lemma (6.31) indicates that given a power distribution, the MIMO-FBMC/OQAM scheme
achieves the lowest sum MSE. Now, assume that the active carriers in both multicarrier schemes

coincide. Let {pﬁ]} and {plng} denote the optimal power coefficients that are computed as it is
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detailed in Sections 6.1.2 and 6.1.3, respectively. From (6.31) it follows that

1 . 1 . ) '
ZZEP@TZZZWEZZW- (6.32)

€Sy 1=1 0.5N0 + 1 q€Sq =1 0.5N0 + 1 q€Sa =1 0.5N0 +

This confirms that (6.31) is still valid when the power coefficients are optimized to minimize
the sum MSE. The gap in (6.32) is widened if the set that gatheres the active carriers in OFDM is
included in the set that indicates which subcarriers transmit data in the FBMC/OQAM case.

Lemma
S S
1 1
DD 22D
epigB - PigA

4€5, 1=1 0880 T 1 ges, =1 oing + 1 (6.33)

. o M . AL

if Npr>Np=S5=2, €= q10p egmln{ﬁg}.
Corollary

As Lemma (6.33) states, the MIMO-FBMC/OQAM scheme achieves the lowest sum MSE provided
that the eigenvalues obtained in the linear and the widely linear case are sufficiently close. Let us

assume that the active carriers in both multicarrier schemes remain the same. We define {pfq}

and {p}’gL} to be the optimal power coefficients computed in Sections 6.1.2 and 6.1.3, respectively.
From (6.33) it follows that

22 a2 Xl 2l X m, (6.34)
q€Sa I=1 q€Sy 1=1 1

q9€Sa I=1 N T 1 osvo T 1 0580 T

Therefore, when the optimal power distribution comes into play MIMO-FBMC/OQAM still is
the optimal choice. The possibility of using pulse shaping techniques in the FBMC/OQAM context,

it allows us to increase the number of subcarrier that are switched on, which may widen the gap
between OFDM and FBMC/OQAM.

6.1.6 Simulation results

In this section we evaluate the application of FBMC/OQAM and OFDM systems to MIMO chan-
nels. The transmit and the receive processing is designed according to Sections 6.1.1, 6.1.2 and
6.1.3. The system performance is measured in terms of BER as function of the average energy
symbol to noise ratio, which is defined as ff—; =M LCP ]\2/[]3]\:?0. In OFDM systems the CP encom-
passes % samples and the transmitted symbols are obtained from a 16-QAM constellation. In

the FBMC/OQAM case, the information conveyed on each subcarrier is obtained by staggering
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(a) Scenario 2. (b) Scenario 1.

Figure 6.1: BER wvs. ]%* for different multi-antenna configurations in FBMC/OQAM systems.
System parameters are set according to Scenarios 1 and 2 (see Table 2.3).

in-phase and quadrature components of 16-QAM symbols. To compactly express a given configu-
ration when we use this notation N x Np x S, it means that S streams are spatially multiplexed
on each subcarrier in a communication system where the receiver and the transmitter are equipped

with N and Np antennas, respectively.

The validate the conclusions drawn in Section 6.1.4, we simulate in Figure 6.1 the solutions
provided in Sections 6.1.1 and 6.1.3. The MIMO architecture is such that S < Nr < 3, Ny > Ng.
Since the BER and the MSE are somehow related, we expect to see that the best performance is
given by the linear processing. The Figure 6.1a shows that when the FBMC/OQAM modulation
is used, the LP achieves the lowest BER in the %ﬁ region where plots do not saturate. This
observation is in line with the analysis conducted in Section 6.1.4. When S = Np the LP-MSE and
the WLP-MSE technique nearly give the same performance. In the Appendix 6.C it is demonstrated
that the channel gains in the Nrth mode are related as follows: )\év R > Bév R_ In this sense, Figure
6.1 confirms that the gain provided by the WLP in the Nrth subchannel compensates the loss that
may take place in the rest of the spatial subchannels. However, when S < Npg the gap between
LP-MSE and WLP-MSE is widened because the Nrth mode is not active. It is worth emphasizing
that at low noise regime the BER plots associated with the LP-MSE technique exhibit an error
floor. The mismatch modeling as a result of assuming that the channel frequency response is flat
in three consecutive subcarriers brings residual interference. By contrast, the model considered
in Section 6.1.3 is more accurate and, thus, there is no saturation. As Figure 6.1b shows, the
conclusions drawn from Figure 6.1a are also valid when the Scenario 1 is simulated. Nevertheless,
the BER provided by the LP-MSE technique starts saturating at lower f,—; values. As the channel
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(a) FBMC/OQAM. (b) OFDM.

Figure 6.2: BER vs. ﬁ—; for different multi-antenna configurations in FBMC/OQAM and OFDM
systems. System parameters are set according to Scenarios 1 (see Table 2.3).

is more frequency selective the supposition made in Section 6.1.1 is less accurate, which translates
into an increased residual interference.

In Figure 6.2 we compare the beamforming designs devised in Sections 6.1.2 and 6.1.3, with
the aim of determining if the BER curves are in accordance with the theory developed in Section
6.1.5. Hence, system parameters are related as follows: S < Nr < 2, Ny > Ng. In the case where
S = Nr =1 the FBMC/OQAM outperforms the OFDM, which is in agreement with Lemma 6.31.
The results also indicate that OFDM outperforms FBMC only if S = 1, Ngp = 2. This behaviour
indicates that even considering the energy wastage for transmitting the CP the channel gains are
the highest in the OFDM context, i.e. Ay < B14e. Conversely if S = Nr = 2, both modulations
give similar performance. As reported in Lemma 6.33, this observation suggests that the relative

difference between A1, and [, is less than 25%.

6.2 MIMO designs in the BC

In this section we study how to achieve space-division multiple access (SDMA) in communication
systems that are based on the FBMC/OQAM modulation scheme. In particular, we focus on the
broadcast channel. The objective is to design MIMO precoding and decoding strategies that allow
the base station to simultaneously serve several users in the same frequency resources under the
condition that each user does not receive the signal intended for other users, i.e. the zero forcing
condition.

As for the system model, consider the block diagram sketched in Figure 6.3 where a single
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Base station

Ll ses User /
dl,[k]
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Figure 6.3: FBMC/OQAM-based MIMO broadcast channel.

BS communicates to Ny users. While each user equipment has Ng antennas the BS is equipped
with Ny antennas. Extending the expressions formulated in Section 6.1, we can define the symbols

estimated by the [th user on the gth subcarrier as follows:

Ny q+1 3
diglk] =) D D R(0;K)Om[E — T)agm T AL HimBim) dimlk — 7] + R (Aflwig[k]), (6.35)

i=1 m=q—17=—3

for 1 <1 < Npy. The information conveyed on the mth subcarrier that is intended for the ith user
is collected in this vector d;;,[k] € R®*1. Note that the symbols that are meant to the user i are
linearly precoded and equalized with matrices B;,, € CN7*5 and A;,, € CNE*S | respectively. The
vector wy,lk] € CNrX1 accounts for the filtered noise that contaminates the reception of the Ith
user at the gth output of the FBMC/OQAM demodulator. From (6.35), it can be inferred that the
subcarrier spacing is such that the matrix (6.3) can be approximated to (6.4). In notation terms,
the (j,i)th entry of Hy,, corresponds to the frequency response of hﬁj [n] evaluated on the radial
frequency e’ 5

Bearing in mind the global communication system written in (6.35), we devise in the following
two techniques to achieve SDMA in FBMC/OQAM systems. To the best our knowledge [142]
is the only work that investigates the precoding design in the FBMC/OQAM context to achieve
multiple access in the downlink. To eliminate the interference the transmit processing is based
on performing a space-time processing so that the resulting SDMA precoder on a given subcarrier
is obtained by computing the inverse of a 12Np (N + L — 1) x 10NgN matrix, where L is the
channel length and N the number of signals that are jointly processed. The techniques proposed in

the following achieve SDMA in the absence of interference by exclusively performing a pure space
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processing, which drastically reduces the complexity. With that being said, it is fair to mention
that we assume the flat fading condition at the subcarrier level. By contrast, no assumptions are
made in [142].

6.2.1 Block diagonalization

SDMA via block diagonalization (BD) allows the base station to serve multiple users while ensuring
that the signal intended for a given user does not interfere the reception of the unintended users
[143]. The BD is a practical approach that achieves interference-free data multiplexing while offers a
good trade-off between complexity and performance. If the channel has memory, the same concept
can be performed on a per-subcarrier basis by resorting to the OFDM modulation [144]. Hereinafter
we revisit the BD technique so that it can be used in the FBMC/OQAM context. In this regards,
it is important to remark that inter-user interference is removed in case precoders are designed

as it is proposed in [143]. In other words, if precoders are factorized as B, = V?mBim, where
T
V?m e CNr>*Nr=(Nu=1)Nr gpang the null space of [H{m, ,H%’;il)m,HT - ,H% } and

(I+1)m> " Nym
B, € CNr—Nr(Nu=1)x$ jg the inner precoder, then (6.35) is recasted as

q+1 3
dglkl = > > R(O:[K)Om[k — T)agm[TIALH L VD, B ) dim[k — 7] + R (Affwig[k]) . (6.36)
m=q—17=-3

Now we can deal with ISI and ICI by designing the remaining degrees of freedom given by
{Biq, Alq} according to the WLP described in Section 6.1.3. It must be mentioned that the WLP
constraints the equalizers to solely have real components. If H;,_y = H;, = Hj,1 we can benefit
from the theory developed in [140] by proceeding as Section 6.1.1 proposes. In the linear case, the
maximum number of transmittable streams is given by S < min {Ngr, Ny — Ng (Ny — 1)}, while in
the widely linear counterpart the number of streams that can be multiplexed has to comply with
S < min{Ng,2N7 — 2N (Ny — 1) — Ng}. In both cases the number of users and the number of

transmit and receive antennas are related as follows: Np > Np(Ny — 1).

6.2.2 Spatial Tomlinson Harashima precoder

In this section, as an alternative to the BD technique, we propose to achieve SDMA by applying
the spatial Tomlinson Harashima precoder (STHP). The beauty of this technique is that it is able
to give better performance than other MIMO precoders that perform a linear processing, [145,146].

The approach used in the original Tomlinson Harashima precoder to combat ISI can be tailored
to MIMO architectures to remove the inter-user interference, [145,146]. In this sense it is required

to factorize the channel matrix as the product of a lower triangular matrix and a unitary matrix.
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Figure 6.4: Block diagram of the spatial Tomlinson-Harashima precoder.

The same idea can be performed on a per-subcarrier basis in multicarrier systems as long as the
channel frequency response is flat at the subcarrier level and there is neither ISI nor ICI. The
problem of having ISI and ICI, which arises in FBMC/OQAM systems, may render the original
solution impractical. To demonstrate so, we adopt the model written in (6.35) for single-antenna

receivers. Then, the estimated symbol by the [th user becomes

g+1 3
dglkl = > > R(0:[k)0m[k — T]agm[TlaghimVm[k — 1) + R (aigwig[k]) (6.37)

m=q—17=-3

Here {aj,} and wy,[k] are scalars and hy,, € C1*NT is a row vector. The vector v,,, € CN7*!
maps d,,[k] € RM*! onto the Ny transmit antennas by carrying out a non-linear processing. The
Ith element of d,,[k], i.e. dyy,[k], corresponds to the symbol destined to the user [, for 1 <1 < Ny.

If we arrange the symbols estimated by all users as follows: d,[k] = [dlq[kz], e ,CZNUq[k:HT, we
obtain
q+1 3
dylk] = > > R (0 [klagn Tl AgHnvm[k — 7]) + R (Agw[k]), (6.38)
m=q—17=-3
where H,,, = [h{m--~h%Um]T and A, = diag{aiq, - ,an,q}. The noise vector is defined as
wylk] = [wig[k], -, wnyqk]]". The key feature of the STHP relies on factorizing the channel

matrix as H,, = Lng. Assuming that Ny > Ny, the Ny x Ny square matrix Ly, is lower
triangular and the columns of V,, € CN7*Nu are orthonormal. The transmit nonlinear processing
performed on the gth subband is illustrated in Figure 6.4. From the entries located at the main
diagonal of L, we define the following diagonal matrix D, = diag {[Lq]11 oy L) Ny Nu}’ which
enables us to generate the feedback matrix as follows: C, = Dq_qu — Iy, . As for the notation the

expression [A],. accounts for the entry of matrix A located at the ith row and jth column. Based

ij
on these definitions, the [th element of the Ny-dimensional column vector e4[k] is given by this

closed-form expression
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-1 -1
[eq[K]]; = MODyy, ( Fldig[k] = leg > [K]dig[k] = [eq 1+ Piglk].
u=1 u=1
(6.39)
Provided that dj,[k] has not unit energy and is generated from a M;—PAM, ie. dylk] €
{jzl, ey i\/ﬁq F 1}, then the modulo arithmetic MODyy, () maps the complex number z in this
region R = {xr + jxilz,, x; € ( ﬁ, F)} [146]. This means that the modulo arithmetic is
equivalent to add multiples of 2\/7 to the real and imaginary parts of the argument. Hence,
the real and imaginary parts of pj,[k] are multiples of 2\/ﬁq. The subband processing depicted in
Figure 6.4 allows us to recast (6.38) as

q+1 3

= Y ) RO [Klogmr|AgLmenlk — 7)) + R (Agw,[k]). (6.40)

m=q—117=-3

Since the receivers are not allowed to cooperate the decentralized receive processing that allows

each user to recover the desired information consists in setting a;; = ﬁ Taking into account
alil

that L,, is a lower triangular matrix, it follows that

»Q

dlq k] = Z

m=q—1 —

o
ii {5t M i} )
— 3u—1 [Lq]u “ [Lq]l

afIm ]ll [em[k - T]]l} +
(6.41)

I‘I M

Replacing e, [k] with (6.39) yields

q+1 3
dolk] = D Z%{ aqmﬂ[Lm]”<9m[k—r]dlm[k—ﬂ+plm[k_ﬂ>}+m{“’lq[’ﬂ}

m=q—17=-3 [LQ]ll

q+1 3
“Ik]a Loy, Loy o lh— 7t
o 5 0 S n o (e e ol ente -}

m=q—1r7=—3 u=1

(6.42)
By observing (6.42) we conclude that the orthogonality is not restored in the real field. If
H,,=H,=H,.;,then L,y =L, =Lgy; and C,—; = C; = Cyy1. As a result, (6.42) becomes

q+1

Czlq[ | = diglk] + Z Z %{9 Jatgm [T]pim| —T}-f-%{l[uﬁz[]]j]} (6.43)

m=q—117=-3 l
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Figure 6.5: Block diagram of the proposed spatial Tomlinson-Harashima precoder.

Since %{0; [klotgm [T]pim[k — 7]} is not a multiple of 2,/M, the interference is not removed
when (6.43) is modulo reduced. Therefore, we can state that in case the frequency selectivity is
not appreciable there is still interference. This observation highlights that the classical STHP does
not remove the interference when it is implemented on a per-subcarrier basis in FBMC/OQAM
systems. To remedy this problem we have devised a novel subband processing that is illustrated in
Figure 6.5. The idea is to design the matrix V, € CNrx2N1=Nu with the objective of projecting
all the interferences into the same subspace, which should be orthogonal to the subspace where
the symbols of interest belong to. To do so, it is deemed necessary that matrices Cg4, Q, are
restricted to be real-valued. Consequently, since 6,[k]d,[k] is either real or pure imaginary, the
modulo arithmetic will only add multiples of 2\/ﬁq in a single dimension. Hence, the vectors
a,[k], e [k] can be factorized as a,[k] = 0,[k]a,[k] and e,[k] = 0,[k]e,[k] where a,[k] € RMv*! and
8,]k] € R2Nt=Nux1 From Figure 6.5 we can deduce that

-1 -1

[8,[k]), = MODy, (quUﬂ A [cq]lu> = di[k] — 3 8 [H]], [Coly, + piolk]  (6.44)
u=1 u=1

and e,[k] = Q,a,[k]. Note that p[k] is a pure real number multiple of 2,/M,. Assume that

-1

q )

Performing the usual post-processing, the vector of estimated symbols is formulated in this form

the decentralized receive processing is based on the diagonal matrix D_ *, whose entries are real.

q+1 3
dy[k] = > > DR{O; KOk — TIogm[THm Vi } €[k — 7] + R{D, 'wy[k]}.  (6.45)

m=q—117=-3
It is important to remark that (6.45) bears resemblance with (6.20). And so, if the augmented
T
vector Vg = [% Vo) S (Vm)T} spans the null space of [& (H,,) * (H,,)] we force the prod-

uct H,,V,,, to solely have in-phase components, thus (6.45) will be only affected by multiuser

interference leading to this expression
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Figure 6.6: BER vs. ﬁ—; when BD is applied to FBMC/OQAM and OFDM systems. System
parameters are set according to Scenarios 1 and 2 (see Table 2.3).

dg[k] = D, 'R {H,V} &[k] + R {0;[k]D,;  'wylk]} . (6.46)

Once IST and ICI are removed, we can cope with inter-user interference by designing the matrices
Cy, Q, and D in the same way as the original STHP after computing the QR decomposition of
R{H,V,}. Then, the symbol estimated by the /th receiver on the gth subband is given by

iyl = dfr] + i) + R { T (6.47)
ql]l

Finally dlq[k] is fed into the modulo device to get rid of the offset pj,[k]. Regarding the impact
of appending the precoder matrix V, we can state that the power will not be boosted if symbols
are independent since tr (VquQqTVf) =tr (QquT% {Vqu}) =tr (QquTVgqu,e) = Ny.

6.2.3 Simulation results

To resolve if the techniques devised in Sections 6.2.1 and 6.2.2 achieve competitive results we have
simulated the downlink of a communication system where the BS sends data to Ny users in the
same time slots and subcarriers. The transmitted streams in OFDM and FBMC/OQAM systems
are generated according to the 16-QAM constellation. However, in the FBMC/OQAM case the
real and imaginary parts are delayed half the symbol period. The length of the CP in the OFDM
modulation is equal to % samples.

The curves portrayed in Figure 6.6 correspond to the BER that is obtained in the BC when
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Figure 6.7: BER vs. E,—; when the TH concept is applied to FBMC/OQAM and OFDM systems.
System parameters are set according to Scenarios 1 and 2 (see Table 2.3).

the BD technique is applied. The idea consists in combining the ZF precoder that eliminates inter-
user interference [143], with the beamforming design addressed in Sections 6.1.1, 6.1.2 and 6.1.3.
The BER has been computed for different energy symbol to noise ratio values f,—; =M J](/[CP ﬁfﬁo.

Regarding the multi-antenna configuration, we have focused on scenarios where Ny > Ny Np and

S = Ngr < 2. In this case all the modes are active and, as it has been observed in Section
6.1.6, the conditions of Lemmas 6.31 and 6.33 are likely to be satisfied. If so, it is expected
that FBMC/OQAM slightly outperforms OFDM. As for the notation, the compact expression
Npg x Ny x Ny indicates that each receiver has Np antennas, the BS is equipped with N antennas
and the number of users is Ny. The results of Figure 6.6 correspond to a multi-user environment
where the number of users is fixed to two, i.e. Ny = 2. The WLP, as we have predicted, achieves
competitive results with respect to the LP counterpart. Nevertheless, the LP exhibits an error
floor when it is applied to FBMC/OQAM systems under the propagation conditions described in

Scenario 1.

Next, we evaluate the performance of the proposed STHP. As a benchmark the conventional
STHP is directly implemented on a per-subcarrier basis in OFDM and FBMC/OQAM systems.
In Figure 6.7 we have depicted the BER against the energy bit to noise ratio (Ep/Np) when the

number of users is equal to two. Since we have selected a 16-ary constellation, the energy bit has

160
4x16

notation, a Ny x Np multi-user MISO communication system accounts for a scenario where the

been computed as Ep = = 2.5 according to the model used in Section 6.2.2. As for the compact

number of single-antenna receivers is equal to Ny and the number of antennas deployed at the
BS is Nr. Notice that when Ny = Ny the OFDM modulation slightly outperforms the proposed
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technique although in Scenario 2 the gap is almost negligible. The performance degradation has to
do with the fact that the elements in the diagonal of L, have a higher magnitude in the classical
STHP than in the proposed STHP. The reason is because we are working with a projected MIMO
channel in the proposed technique. However, as the number of the antennas increases we have
detected that the difference of the magnitudes is reduced to a higher extent. As a consequence, the
FBMC/OQAM gives better performance than OFDM when Np = 4 since no energy is devoted to
transmit redundancy. Notice that the STHP (FBMC) technique exhibits an error floor because the
classical STHP generates interference when it is directly applied to the FBMC/OQAM modulation.

6.3 Chapter summary

With the aim of making progress in the research of multiantenna and multicarrier techniques this
chapter addresses the design of MIMO precoding and decoding strategies for the FBMC/OQAM
modulation scheme. The first solution that has been envisaged aims at improving PTP communica-
tions and assumes that the channel coherence bandwidth is sufficiently wide so that the frequency
selectivity is no perceptible at the subcarrier level. In addition, the proposed beamforming design
performs a WLP to benefit from the improperness property of transmitted symbols. The theo-
retical analysis that has been conducted demonstrates that for some multiantenna configurations,
the best strategy is to combine FBMC/OQAM with the MIMO techniques originally devised for
OFDM, which is based on the LP. This holds true when the number of streams (5), and the num-
ber of transmit antennas (Np) and receive antennas (Npg) are related as follows: S < Np < 3,
Nr > Npi. However, when S = Npg the LP slightly outperforms the WLP. It is worth emphasizing
that the approach based on combining the MIMO techniques that rely on the LP to FBMC/OQAM
systems performs poorly at low noise regime. That is because this technique only offers a good
performance if the channel frequency response is flat at least in three consecutive subchannels.
In the simulated scenarios this is not satisfied and, therefore, at low noise regime the LP is not
suited for FBMC/OQAM because the detection is affected by an error floor. Interestingly, the
WLP especially devised for FBMC/OQAM slightly outperforms MIMO-OFDM systems if we stick
to the configuration where S = Np < 2 and Np > Np. In this scenario the penalty of transmitting
redundancy in OFDM systems results in BER degradation when compared to results obtained by
MIMO-FBMC/OQAM systems based on the WLP.

In the second part of the chapter we study how to achieve SDMA in the absence of interference
in FBMC/OQAM systems. Towards this end, the WLP devised for PTP communications has been
revisited so that it can be used in the BC. In this sense, it has been shown that the BD concept
can be used in conjunction with the proposed WLP. As a result, several users can be served in the

same time slots and frequency resources in the absence of interference. Benefiting from the theory
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developed when evaluating the special case where there is only a single user, we have concluded
that under some conditions the proposed solution is able to moderately outperform the OFDM
technique on the downlink of a multi-user communication system. In particular, if Npo > NyNg
and S = Ni < 2, where Np is the number of the transmit antennas, Ny the number of users and
S the number of streams intended for each user. It is important to remark that the processing that
comes from combing the BD technique with the LP offers a good performance in the FBMC/OQAM
context in terms of BER. However, the channel frequency response has to be flat in a region that
at least encompasses 3 subchannels. Since this assumption is not accurate, the error floor becomes
visible and the BER curves saturate.

The second alternative that has been reviewed to achieve SDMA is based on the Tomlinson
Harashima concept. The analytical expressions that we have derived have led us to discard the
conventional STHP since it fails to eliminate the interference in the FBMC/OQAM context. The
modulo reduction to ensure that the transmitted power does not substantially increases is the main
responsible. This has motivated us to design a novel subband processing based on the STHP con-
cept. The proposed solution is inspired by the WLP initially though for PTP communications.
Simulation-based results highlight that the proposed solution gives a satisfactory performance be-
cause the BER is in the same order as the conventional STHP when it is combined with the OFDM

modulation.

Appendices

6.A Demonstration of Lemma 6.28

The demonstration of (6.28) relies on the fact that the vector A, = [)\_1

Npg> )\fql] is majorized by

Bq = ﬁ;,}liq, ...,ﬁfql} whenever Np < 3 and Np > Np (see Appendix 6.B). After some manipula-
tions (6.29) and (6.30) are transformed into

—1
1 ﬁlq
= 6.48
Ty T o
. 0 q S
> >
meS, t=1
S -1
1 )\lq
PVIN, = Z 9P A 0B N—T ° (6.49)
lg q + 1 =1 )\—1 + T g 0
0.5Ng - lq S
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The proof consists in showing that

S ﬁ_l S 5—1 A_l
) = <> - <2 - -
- 2PT5;10‘5N0_1 2PT6ZZO,5NO—1 > . 2PT)\—O NG
A e e e Y o (1))
> 2 B” 22 A’ > Z%“
meS, t=1 meS, t=1 meS, t=1

The first inequality follows from this result

S S
—0.5 —0.5
D BT AN, 1<S<Ngp<3. (6.51)
=1 =1
The above inequality is direct when S = Np and [)\ Npg> = )\fql is majorized by B;,}l% RS 51711}
05 is convex, then 1'% 205 is Schur-concave. As a result, Y12 a5 < S7VR 405
if [y1, ..., yny] is majorized by [z1, ...,yNR], [147].
The inequality (6.51) is still met for S < Np because An,q > Bnpq and Ay < S1q. The proof

Proof: since —xz

is provided in Appendix 6.C.

To show the second inequality in (6.50) we resort again to the majorization theory. The proof
is as follows: since _W is convex, where a is a positive constant, the function Zz i le’m
is Schur-concave. Therefore, the second inequality in (6.50) is satisfied when S = Ng because
|:)\]_VR‘1’ ey Al_ql is majorized by 6;,112(1, - 51_q1] With that being said, it can be checked that the
result is also valid for § < Ng since An, > By, and A\ < .

With this we conclude the proof that the LP brings a lower sum MSE than the WLP at high

SINR if Ng < 3, Ny > Ng.

6.B Demonstration that ;\q is majorized by Bq

In this appendix we will demonstrate that the vector S\q = [)\_ )\_1] is majorized by Bq =

Ngrq> > 7lq
[,Bg,;q, ...,ﬁlﬂ if Np < 3 and Ny > Np, i.e.

S
Z/\NR g = Z Np-tr)g LSS SNr—1

Ngr
SN =S5 Negs
=1 =1

It is worth mentioning that the eigenvalues are arranged in descending order. That is, 514 >

(6.52)
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. > BNpg and Aig > ... > Anpq. If the equality in (6.52) is satisfied, then the inequality is deduced
from this result, Ay, > By, and Ay < (1 (see Appendix 6.C). Thus, the proof comes down to

demonstrate the second line of (6.52). To this end, we evaluate if

o ((HH]) ) :?jﬁ; = (R, -SE)RE) -3 H)

B (6.53)
iR - )R ) RE)) )
and
™ —1 N
o () - sEIE(RE) -SEIE)) ) =3 A o
1=1
coincide. The row permutation matrix
-1 5o (659
allows us to write
[% (Hq) \%(Hq)] = [% (Hq) -9 (Hq)] P (6.56)
[% (Hq) %(Hq)] P’ = [§R (Hq) -9 (Hq)] :

The operation ® is the Kronecker product and I, is the a-dimensional identity matrix. The
inverse in (6.53) and (6.54) can be computed if the channel matrix in not rank deficient. In other
words we assume that rank (Hy) = Ng and Ny > Ng. To show that (6.53) and (6.54) are equivalent

we use the following singular value decomposition

R (H,) —S(H) =U,[=,0] [VIv)". (6.57)

This implies that the columns of F(q) = PTVg € R2NTX2Nr=Nr gpan the null space of matrix
[ (Hy) R (Hg)]. With that (6.53) and (6.54) can be recasted as follows:

> By =tr <(INR DR AN 2) (6.58)

Soa)l =t (((V;)TPTVS (Vg)TPV}I)_l 2q2>. (6.59)
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From the singular value decomposition we know that (V;)TV; = Iy, and Vé (Vé)T +
V2 (VS)T = Iyn,. Hence (6.59) is transformed into

Ng B
DA =t ((INR — (v PTVE(vHT PV;) 1 2;2> : (6.60)
=1

which highlights that if the diagonal elements of

-1
D" = (In, — (Vo) PTVL (V) PV}) (6.61)

and

-1
DL = (In, —j (V2) PTV}) (6.62)

are matched, then f\g ,Bl;l = Zl]\g )\l_ql. It is worth noticing that C, = (V;)TPTVé is a real
skew-symmetric matrix. As a consequence, the eigenvalues of C, are pure imaginary, [148]. In
addition if v;, is an eigenvalue of Cy, so is —v;4. This implies that if Nr is an odd number,
then 0 is an eigenvalue. In the odd case, we can write this factorization C, = ST,S, where
Sy = [S1g---SNpq) € CNrXNR is a unitary matrix and the eigenvalues are gathered in this diagonal
matrix I'y = diag ( v1q, —7V1g) -+ V%q’ —v%q, 0) € CNrxXNr_ The factorization for the N even
case can be easily deduced from the above discussion. From this point on we assume that Ng is an

odd number yet the analysis can be easily adapted to the even case. In this regard, we can write

D}Vl =8, diag L - L, L 1]s? (6.63)

1
1+|’qu‘27 1+|’71q|2’ ‘ ‘
I+|yNp— I+|yNp—
Y Ré 1q vy Ré 1q

I+jvNp—1 1=jyNp-1
—5—a q H
—, —m, 1| Sy (6.64)
1+"YNR—1
—z ¢

L 3 1+jm 1-jm
D> =S dlag Z o
q 1 1 |?1q|27 1 ‘Hq|27 ’

1+"YNR—1
P] q

One property that can be derived from the fact that C, is real-valued and that eigenvalues
occur in complex conjugated pairs is that the eigenvectors associated with ~;, and —v;, are related
as follows: s(y;_1)q = 83;,, for 1 < i < 0.5(Ng —1). Let [D],; denote the element of matrix D
that is located at the ith row and jth column and [s|;, denote the ith entry of vector s. With this
definition it is possible to check that

& 2l
[DqL]ii = [DEJ/VL] i HSNR(IMZ + Z =R

, (6.65)
" t=1 1+ |'7tq|2
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which allows us to conclude that the diagonal elements of (6.63) and (6.64) are equal. As it has been
discussed, the equality written in (6.65) implies that Zl]\i & 5;;1 = Zf\; B )\l;l. This result verifies
that )\J_\,}%q, vy )\1—(11} is majorized by [ﬂ;,}%q, ...,51_(11} if N <3.

6.C Demonstration that 3, > A\, and By, < Avyg

Let {N\g}, {uwq} be respectively the non-zero eigenvalues and the corresponding eigenvectors of
matrix ﬁqTﬁq, where f{q is deined in (6.23). The eigenvalues are sorted in descending order, i.e.
A1g > ... > ANpg- It is important to remark that we focus on the case that Ny > Ng. Furthermore,
we assume that rank(HqH H, = rank(ﬂqTf{q) = Np. Regarding the complex-valued counterpart,
the non-zero eigenvalues of matrix Hf H, are collected in this set {S14, ..., BNpq}. The entries of
matrix H, are written in (6.5). It is worth noticing that the eigenvalues of C, = fIqTPAIq, where
H, is formulated in (6.18), are also given by {3j,} but with multiplicity equal to two. Hence, the

eigenvalue 3, is associated to the eigenvectors ¢;, and ¢;;. Another interesting results is that

Cy=[R(H,) —SH) RHE,) —SH)| +[SH,) RE)[SH,) R(H). (6.60)

This result along with (6.21) and (6.56) allows us to state that any column of C, is a linear
combination of these 2N column-vectors [F; PF;]. If rank (C,4) = 2Np, then C, and [Fé PF;]
span the same subspace. Under this assumption, the null space of C, is orthogonal to the space
generated by the columns of Fé, ie. (null(Cq)Lspan(Fé)). Defining F, = [F;Fg], then

nls = nTFqF?;s = nTFS (FS)T s =0, (6.67)

if n € null(C,) and s € span(C,). Since (Fg)TCng = I:IqTI:Iq, the eigenvectors {u;,} can be
expressed as a linear combination of {(Fg)T cé, (FS)T (_:(11, o (Fg)T céVR, (Fg)T éf]VR}. Knowing
é,é}p ...,céVR,ééVR]), (6.67) becomes nTFgulq =0if n € null(C,). As a
result, the N unitary vectors given by e, = Vgulq satisfy: efl € span(C,). With the emphasis on

that span (Cq) = span ([c

[ =1 and | = Ng, we obtain these inequalities

T
B mex  cTCe> () Cuel =l
c€span(Cy),|[c|[,=1 T (6 68)
géVR = min c'Cye < (eéVR) qutJJVR = )‘éVR'
cespan(Cyq),|[c|[,=1
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6.D Demonstration of Lemma 6.31

The inequality written in (6.31) relies on the fact that 81, = A1 if N > Ng = 1. In the linear
case, the eigenvalue is related to H, € C1*NT as follows: 8, = |\Hq||§ Note that when the widely

linear processing is considered, the interference is cancelled out if the outer precoder is designed as

o~ T
Fg = [%(P\;‘;i(Hq‘;{(?S‘)] € R?2Ntx1 With that, the magnitude of Ay, is equal to R (Hqu). Since
R (HMHL) = H/H/, then 81, = Ay

6.E Demonstration of Lemma 6.33

From the theory developed in Appendix 6.C, which says that A1, < 814 and An,q > Bngg, it follows
that

k k
> XNg<D> Bg k=1,.,Ng, Ng<2 (6.69)
=1 =1

When k& = Np = 2 the expression (6.69) is satisfied if

Ngr Ngr o
> B =tr (R(HIH,)) > 3 Ny = tr (B H,) (6.70)
=1 =1

where H, is formulated in (6.23). Any matrix H fulfils tr (S (HH H)) = 0, which confirms the first
equality of (6.70). To prove the inequality we resort to this result tr (AB) < Zfil Ai(A)Ni(B),
where A, B are two N x N positive semidefinite Hermitian matrices. The term \;(A) denotes the
ith largest eigenvalue of A, [148]. Note that all the eigenvalues of Fg (FS)T are equal to one since

the columns of Fg are orthonormal. Bearing this in mind we obtain

tr (A H, ) < %}f A (R (FH,)) v (R (FD)T) = %f A (R (HIHY)) . (6.71)

With this we close the demonstration of (6.69).

Another aspect that has to be taken into account when the linear processing is considered is
the energy wastage that is implicit in the OFDM scheme. In practice, the eigenvalues obtained
in the linear case should be scaled with € = (1 + %)_1. This highlights that (6.69) may not be
satisfied when e comes into play. After considering the negative impact of the CP, the eigenvalues

can be related as follows:
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2 2
MgP1q < €814P1g, Z)‘lqplq > GZ@quq, (6.72)
=1 =1

for a given power distribution as long as Ng = 2 and

A AgP1q + A2gP2
Lqu B s S S B qrlq qlraq
1q 1¢P1q + B2gP2q

It can be checked that UBj, > LBy, because fa; < Ayq (see Appendix 6.C). Then, we can

always generate this set of eigenvalues

— UBy,. (6.73)

2
1
/1q = )\lqa )\lzq = )\2q i — Z ()\lqplq - 6quplq) > (6'74)
P2q 927
which fulfils
2 2
)‘llqplq < eﬁlqpltp Z qupzq = GZ quplq- (6'75)
=1 1=

From the majorization theory we can state that f (plq)\’lq,pQQ)\’Qq) < f (ep1gBuigs €P252q) if f(.)
2

is Schur-convex. Let

. . 1 .
is Schur-convex, [147]. Since 177 is convex for a > 0, then Z: v

{p}g/L} and {pﬁz} be the optimal power allocation when the channel gains are {\;;} and {€f,},

respectively. Based on these results, it follows that

2

2 2
P <D ; o ﬁlq (6.76)

=1 O5N0 "’1 =1 gezg T 1 =1 O??)NO +1 0.5N0 +1

if e < LBy,. Hence, we can state that the WL processing is able to achieve a lower sum MSE and

a higher capacity than the linear processing if Ng = 2 and € < min {LB,}.
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Chapter 7

MIMO designs for highly frequency

selective channels

This chapter investigates the application of FBMC/OQAM to MIMO highly frequency selective
channels. The analysis is restricted to synchronous PTP communication systems. The signal
processing techniques presented hereinafter complement the research carried out in Section 6.1
because no assumptions are made about the flatness of the channel. To combat the frequency
selectivity two specific cases have been drawn from the architecture depicted in Figure 2.7. This
highlights that it is mandatory to first describe the architecture that is able to accommodate both
transmit and receive processing. In order to gain insight into MIMO communications modeling we

formulate in detail the two proposed approaches.

7.1 Mathematical model for narrowband precoders and broad-

band equalizers

In the first case equalizers make use of time and spatial dimensions to decode the symbols whereas
at the transmit side the symbols are precoded by carrying out a pure space processing. Having in
mind (2.20), this translates into formulating the vector of precoded symbols as v, = 0y, [k]| B, dp, [k,
where 0,,[k] is defined in (2.2). The MIMO precoding matrix B,, € R¥*S is real-valued and
maps the vector of symbols dy,[k] = [dim[k],- -+ , dsm[k]]” onto the Ny transmit antennas. At the
receive side, the broadband processing that allows us to estimate the symbol dj,[k] is summarized

as di[k] = R (O’qk [k] (Z;VZRI (azq[k:]yk syl [k])) Equalizers {aé-q[k:]} are different from zero for
—L, <k < L, The expression yﬁ,[k] is formulated in (2.17). To get a more tractable expression

we compactly formulate the estimated symbols in a matrix way using this equality

147
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Nr i} La+Lg, H
> (alylk) < vkl = gkl = > Oulk— 1] (aly) " Gl Budulk—7l,  (71)
i=1 7':fLang1
! I l !
where a, [ajq[—La], 7ajq[La]} and
giml7+ Lol -+ ga’[r + Ld]
Gl =| i 72
GomlT ~ La] - g’ [r ~ La]

Now, plugging (7.1) into dy,[k] leads to

q+1 La +L92

dgkl= > Y 0w <9; K]0l — 7] (ag)H qu[f]> Bond[k — 7] + R ((ag)H wolk] ) .

m=q—17=—Lgs—Lg,
7.3)

with wg[k] = 05[k] [wi[k + La] - - - wilk — Lq] - - - wl [k + Lg] - - - wi¥e [k — La]]T. To get (7.3) we
T
define al, = (allq)T . (aéVRq>T] and Ggn[7] = [(Gém[T])T“. (quvnfj[T])T]T. Defining El;m[r] =

(0:[K)0m [k — 7]) Ggm[7], then (7.3) becomes

—~

k= > Y % ((ag)HE’;m[ ]) Bond[k — 7] + R ((ag)qu[k]) . (7.4)

qme[ ] =

Let us define afm = [?R ((aé)T) R <(aé)T>}T, Woe = [R (wg) %(wg)] and E

[?R ((E];m [T])T) & ((Ek [T])Tﬂ T. This enables us to formulate the estimated real PAM symbols

as follows:

b= Y Y (ah) BhrBadalk -+ (al,) woldl  (75)

The notation can be simplified as

q+1 La+Lg2

Z Z Z Ag,e€ qm elTlbimdm [k — 7] + agewq,e[k]a (7.6)

m=q—11=—Lg—Lg, i=1
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when a single stream is transmitted. In notation terms the vector eé’fn,e[T] € R2Nr(Lat1)X1 corpe-

sponds to the ith column of matrix Eqm 7]

In order to exploit the non-circular nature exhibited by the OQAM symbols we have adopted
a real-valued representation. By examining (7.5) and (7.6) it becomes noticeable that real and
imaginary parts are independently processed giving rise to widely linear filtering [39]. In other

words, (7.5) and (7.6) depends linearly on the real and the imaginary parts of the equalizer inputs.

7.2 Mathematical model for broadband precoders and narrow-

band equalizers

In the second approach the precoder is the one that carries out a space-time processing. Based
on that the precoded symbol that is transmitted on the mth subcarrier by the ith antenna can
be written in the form v [k] = Zle (b5 [K])™ * (O [k]dym|k]). Precoders {bf [k|} are different
from zero for —L; < k < Lj. The narrowband processing carried out at reception results in
diglk] = R (Z;yfl 0 [k]ag-qyg [k‘]) It is important to remark that {aéq} are represented by real-
valued scalars. The expression 3 [k] is formulated in (2.17). for the sake of the analytical tractability

when formulating the estimated symbols we resort to this equality

Ly+Lgqy

Nr S
ZZ )* 5 (O [K]dra [K]) * gi2 [K] Z > 5" g0k~ Tldrm [k —T]. (7.7)

r=1r1=—Ly—Lg,

Grouping the coeflicients associated to different transmit antennas we get

b! = [bf, [~ Ls] - 1y (L) - Uopgl— L] - - UivpglLs)] (7.8)
g7l = (gl + Lo) -+ g [T — Lo) - g 7+ L) - - gyt [ — Lb]]T- (7.9)

Using (7.7) the variables to be detected are written in the form of

g+l Nr S Lp+Lg,

okl = 3 33 Y ab R (0MOnlk — 7] (0,)" 7)) drmlk — 7]

m=q—1 j=1r=1 T:—Lb—Lg1

+al R (e; [k]w] [k])

(7.10)

Let us consider this definition egﬁl (7] = 0;[k]0m[k — 7]glm([7]. Stacking real and imaginary parts
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. , T , 7 T
we can define e?]ﬁ%e[T] = [9? (eé%[ﬂ) & (ef]ﬁ@[T]) ] and by, . = [8‘% (br )T %(bTm)T} , which

allows us us to recast (7.10) as

qg+1 Ngr S Lb+Lg2 o Ngr '
dglkl = > > > Y diy (b)) el [Fldemlk = 7]+ > ab R (65 [klwi[k]), (7.11)
m=q—1j=1r=171=—Ly—Lg, 7=1

The indexes [ and r can be dropped when a single stream is transmitted, which yields

q+1 NR Lb+Lg2

Ngr
dyKl = Y > Y ajbn el lrldnlk -]+ Zajq% (65 [Kwj[K]) - (7.12)

m=q—1 j=17=—Ly—Lg

7.3 Single-stream transmission

Building upon the architectures described in Sections 7.1 and 7.2 we adopt a new approach to

design the transmitter and the receiver, which relies on the two key aspects summarized below:

e Since the problem of jointly designing the transmitter and the receiver is definitely complex,
mainly because of the ICI, we have followed a two-step algorithm. Firstly we obtain the
narrowband combiners following a new suboptimal method. Details are provided in Sections
7.3.1 and 7.3.2. By contrast, in the second step no simplifications are made. The coefficients of
the broadband filters are optimized by setting the narrowband filters to the value computed
in the first step. We have empirically observed that the proposed strategy provides lower
BER curves when compared to the approach of deriving the narrowband filters having set
beforehand the broadband filters.

e Regarding the figures of merit that govern the design, the multiple-tap filters formulated in
(7.6) and (7.12) are computed under different criteria: the maximization of the SINR and
the maximization of the SLNR, respectively. Note that when the space-time processing is
applied at the transmit side the broadband combiners are designed to attenuate the leakage
that a given symbol induces on surrounding symbol positions. Conversely, if the broadband
combiner is deployed at the receive side the coefficients have the objective of mitigating the

interference that a given symbol is inflicted by symbols transmitted on surrounding positions.
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7.3.1 Maximization of the SLNR: space-time processing at transmission

By choosing the SLNR as the objective function we are able to devise a MIMO design particularized
for the communication system formulated in (7.12). Provided that we focused on the gth subcarrier,
the SLNR expression after extracting the real component at the equalizer output would be written

as follows:

‘XqT (bg.e) aq‘2

SLNR, = . 5 . (7.13)
= bT ik NO & 2
Z Z jm q,eemq,e[T] + 7 Z |ajf1‘
(m,m)#(q,0) |J=1 j=1
T
x; (by.c) = [blcesn . [0]- b N 0] (7.14)
ag = [aig- - aNRq]T. (7.15)

It has been assumed that E {d,, [k] dg [n]} = 61,40k n. The contribution of the noise is calculated
by taking the steps described in Appendix 3.A. As (7.13) highlights the problem of jointly opti-
mizing transmit and receive filters is really difficult to be solved. In order to simplify the problem
we propose to decouple the design of the precoders with the design of the equalizers. Hence the

process can be divided into two steps.

Receiver design

The first part of the algorithm has the objective of designing the coefficients aj,. Since the outcomes
of this iteration have to be fed to the next iteration, equalizers cannot be written as function of
precoders. Otherwise, we are not able to find a closed-form expression neither for the precoders nor
the equalizers. This highlights that the problem has to be relaxed. In this regard we have assumed
that the processing carried out on a given subcarrier is also optimal in the adjacent subcarriers,
ie. ajo—1 = ajq = ajg+1. The idea behind this assumption comes from the fact that the channel
frequency response evaluated on adjacent subcarriers is about on the same order. The key aspect
of the relaxation is that each subcarrier can be independently processed. However it is still difficult
to find the coefficients that maximize the individual SLNR. In order to further simplify the design
we substitute the denominator of (7.13) by an upper bound, which is defined according to the

following rule

2

Ngr
2 2
> vl < (D lel > lvilla ] (7.16)
- - =~
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where ¢; is a real-valued scalar and v; is a real-valued vector. Bearing in mind (7.16) we define a
lower bound of the SLNR that results in the quadratic form

‘XT bqe aq}Q

all 2 k 2 No
Z‘ajq‘ Z Z qeegnqe’r‘ +?

j=1 (m,7)#(q,0) =1

LB = < SLNR,, (7.17)

which facilitates the design since the narrowband combiner that maximizes LBZ””" is the whitening
matched filter

aopt (bq,e) — Xq (bq, ) (718)

q
> Z\bzeezfqn \ﬁ%

(m,7)#(q,0) J=

as [149] demonstrates. Since receive vectors depend on precoders, the design of the optimal receive
processing boils down to substituting (7.18) into (7.17) and find the b, . that maximizes the SLNR

lower bound. The problem consist in solving the Rayleigh quotient

bl T.b
bgpet = argmax gfiw (7.19)
’ 2_ b, .Q,b
||bq,e||2*pq q,e %qq,e

T, —Zeqqe <e£7 [0])T (7.20)

Q, = Z Zemqe (e%fq, [T]>T + é\;o Lonr2ry+1)- (7.21)
(m,7)#(4,0) 7=1 !
Note that precoders are restricted to comply with the predefined power allocation. Since matrix
Q, is symmetric, the optimum precoder corresponds to the dominant generalized eigenvector of
the matrix pairs (Tq, Qq). Based on the fact that Q, is non-singular the solution reduces to the

standard eigenvalue problem

Q, ' T b = Ay Ao, (7.22)

To comply with the power distribution the eigenvector associated with the maximum eigenvalue
is properly scaled. It is worth emphasizing that matrices T;,Q, do not depend on the time index.
It can be easily verified that the entries of these matrices are the same for consecutive time instants.
As a result in-phase and quadrature components of the transmitted symbols are processed by the

same precoders and equalizers. It must be mentioned that the transmit and receive beamformers
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computed in this section are overdesigned because they maximize the lower bound of the SLNR

albeit some information about the quality of the links is captured by vectors af’ (bR,

Transmitter design

This section aims at getting a better performance by updating the design of the precoders. The
method stems from fixing the equalizers in (7.13) and devising the transmit processing that maxi-
mizes the real SLNR. If we define the narrowband combiners computed in (7.18) as ¢, = ag” t (bgf”et)

the solution is equivalent to maximizing the quadratic form

bl . T,(c,)b
b = argmax €€ 0 (Cq) bac (7.23)
q,e 9 bT Q (C ) b
||bq,6|‘2:pq g,e vqg \™~q q,€
NR NR T
Ty (cq) = Z chef]’;e[O] Z chef]]qie[O] (7.24)
Jj=1 j=1
Nr Ng T N, Yr
j 1 0
Qq (Cq) = Z Z cjme%fq,e[T] Z ije%lfq,e[T] + g Z |ch‘2 IQNT(2L17+1)‘
(m,1)#(q,0) \J=1 j=1 a5
(7.25)

In the same manner as it is done in the receiver design the solution is obtained by selecting the

eigenvector associated to the largest eigenvalue that solves

Q, " (cq) Tq (cq) b = A} AX b, (7.26)

Finally, the transmit beamformer is scaled to satisfy the constraint. At this point it seems
reasonable to suggest that the receive vectors may be recalculated by plugging the solution of
(7.26) into (7.18). Nevertheless, the maximization of the SLNR lower bound does not guarantee

that the real SLNR increases, thus we have discarded to implement an iterative algorithm.

7.3.2 Maximization of the SINR: space-time processing at reception

Adopting the model formulated in (7.6), we have selected the SINR figure to be the cost function.
Modeling the statistics of the data in the same manner as it is done in the Section 7.3.1, the SINR

expression associated to the ¢th subcarrier is given by
T
’Xq (aq,e) by

Nr
Z ag:eelq]fn,e[T] bim

i=1

‘2
SINR, =

. (7.27)

>

(m,7)#(4,0)

T
+ aq,eRan:e
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T
Xy (age) = [anceqn (0] -al oD 0]] (7.28)
by = [big- - bNTq]T . (7.29)

Note that the autocorrelation matrix is computed as the Appendix 3.A describes. Again the
strategy for alleviating the complexity of jointly computing transmit and receive vectors consists in
devising the receive filters for a fixed transmit vector. In the following we describe the processing

involved in each step of the algorithm.

Transmitter design

Approximating that bj,—1 = biy = big+1 and substituting the interference by its upper bound, which
follows from the rule written in (7.16), then the SINR lower bound is given by

‘XqT (ag.c) bQ|2

Nt
ageRqaq,e + (Z ‘biq‘2> Z Z ‘ Age qm el ’
(

i=1 m.7)A(q.0) i=1

LB = < SINR,. (7.30)

In this regard, we benefit from the lower bound expression to firstly devise the narrowband

combiners that solve the following problem

xI' (age) b 2
beP (ag.) = argmax X (@) | , (7.31)

Hbqllgzpq 2
T
71 brb,

T
aq,eRqa%e +

qe qme

Pq

(m,7)#(¢,0) =1

where the norm of the precoder is given by the power distribution. In this case the solution relies

on the normalized whitening matched filter, [149], i.e

b (ag.) = o Xq (3g.) . (7.32)

aqeRaq€+ Z Z‘ qe qme ‘

(m,7)#(q,0) i=1

The constant oy is judiciously set to ensure that the power constraint is satisfied with equality.

Finally plugging (7.32) into (7.30) yields the following problem
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T
a . T.,a
etqlqe
afl! = argmax { —H——"— (7.33)
a¢ al Q a

q,e " %qq,e

ZT: 0] (el [0]) (7.34)

Qq = Z Z eqm e ( €qm, e[T])T + qu- (7.35)

(m.7)#(q,0) i= Pq

Since the matrix Q, is non-singular and symmetric, the optimal choice is given by the eigenvalue

problem

Q, ' Tqa = \YAXaor!, (7.36)

Although b‘q’pt (agpet ) does not correspond to the optimal transmit processing it brings about

informative figures about the quality of the links.

Receiver design

The second step solely tries to devise the receive vectors that maximize (7.27), given a set of pre-

determined transmit beamformers. Defining ¢, = bflpt (agpg ) we can formulate the problem as
follows:
T
a; T,(cs)a
agpet = argmax %,e q( q) 8g.c (7.37)
’ aq,qu (CQ) aq7€

T
<Z Clqeqq e ) (Z Czqeqq e ) (738)

T

Nt Nt
Qe = (Z Cz’mefﬁn,e[ﬂ> (Z Cz‘mefffn,e[ﬂ> + R (7.39)
(m,m)#(g,0) \i=1 =1

From the results computed in the Section 7.3.1 it can be easily inferred that multi-tap equalizers

that maximize the SINR are obtained by solving the following eigen-decomposition problem

Qq (cq) q(cq)ag‘f}et AMAXaZp; (7.40)

Similarly to the Section 7.3.1 we have not favourably considered the implementation of an

iterative algorithm since the convergence is not assured. That is, the step in which the solution of
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(7.40) should be plugged into (7.32) might moves us further away from the optimal solution.

7.4 Multi-stream transmission

To make progress towards the application of FBMC/OQAM to MIMO channels, we study the
design of novel solutions that could simultaneously provide robustness against the channel frequency
selectivity and support multi-stream transmission. To this end, two techniques have been devised
under the criterion of minimizing the sum MSE. The first technique keeps the complexity at a
reasonable level, it is practical from the implementation point of view as it is not iterative, but in
exchange the original problem is relaxed, which provides a suboptimal solution. With the objective
of performing closer to the optimum solution, the second option iteratively computes precoders and

equalizers by resorting to an alternating optimization method, which is much more complex.

7.4.1 Suboptimal subband processing

In this section we study how to jointly design transmit and receive processing adopting the model in
(7.5). Regarding the optimization criterion, we opt for the minimization of the sum MSE. Defining
the MSE of the Ith stream transmitted on the gth subband as MSE! = E { |diq k] — diqlF] }2}, the

problem to be solved is

S
argmin Z Z MSEé

{al.eBa} ges, 1=1 (7.41)
st. Y E{IB, K3} = > 1By} < Pr,
qES, q€Sa

where HBQH% = tr (Bfo). We use tr (Bfo) to denote the trace of Bfo. Note that we have

assumed that symbols are independent and have unit-energy, i.e. E { ‘dm[k]dg [n] ‘2} = O, qOn kLs.
Then, the MSE can be formulated as

q+1 La+Lg,

MSE, =1+ > >

m=q—11=—Lqs—Lg,

' V' Roal —2(al ) EF 0/B
+\2ge 93q.e Age qq,e” q®l-

(7.42)

In notation terms the unitary vector e; is zero-valued except in the [th position. The noise

T
(alq,e> El;m,e[T]Bm

correlation matrix is given by Ry = E{wg.[k]w] [k]}. The analytical expression can be found
in Appendix 3.A. It can be readily checked that the MSE is independent of k and, therefore, the
same metric is used for £ odd and k even. Due to the ICI we cannot decouple the problem into M,

disjoint problems. This highlights that some relaxation has to be applied if we want to alleviate
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the complexity of the optimization procedure. In this sense, we propose substituting the objective

function of (7.41) by the following upper bound

q+1 La+Lg,

T 2
MSE, <MSEIP=1+ 3 Y N (BmB%)Maf],e) Ef )|+
m=q—17=—Lo—Lg, 2
Lol mz#q
i T 2 T 2 (7.43)
S (88D (ah) Bl (o) BB | 4
T=fLang1 2 2
T#0
T T
+ (afz,e) Rqafm -2 (afzye) quve[O]qul-

The upper bound (7.43) hinges on the well-known inequality tr (AB) < SN A (A) \; (B),
where A and B are two N x N positive semidefinite Hermitian matrices, [150]. The terms \; (A) and
Ai (B) account for the eigenvalues of A and B, respectively, which are arranged in descending order.
Taking into account that rank = (E§m7e[T])T afLe (afLe)T El;m,e[T] = 1 along with the invariance of

the trace with the order of the multiplication, leads to this result

With the aim of further simplifying the problem we assume that the dominant eigenvalue of

2
<\ (BnBL)

T
(al ) EE 7B 2

q’e qm’e

(aé’e>TE§m’e[T] z (7.44)

BmBﬁ is upper bounded by the term b,,, i.e. A\; (BmBﬁ) < b,,. This assumption opens the door

to work with a new performance metric, which is defined as

q+1 La+L92

UB, =1+ Y Y bn

m=q—171=—1L, —Lg1
m#q
Lo+Lg,

> b
T=—Lg—Lg,
T#0

+ (afl,e)T Rqaé,e -2 (afz,e)T qu,e[O]qul-

T 2
(abe) Ebelr]

2

T 2 (7.45)
(ahe)” Ebyelr]
2

.

Then, the new minimization problem becomes

5
argmin Z Z UBé
{aé,e’Bq} qeS, =1 4
st S IBJ% < Pr (7.46)
q€Sa
A (BgBl) <y, g€ Sa
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It is important to remark that the solution of the relaxed problem minimizes an upper bound
of the sum MSE. As we show in Appendix 7.A, the expressions that come into play when solving
(7.46) offer a good analytical tractability, which is of paramount importance to formulate a solution

in a closed-form expression.

Refinement of the subband processing

To perform closer to the optimum, we propose to update the receive matrices so that the exact
sum MSE is minimized having fixed the transmit processing. In other words, having computed the

precoders with (7.60), the receivers are recalculated to solve (7.42). Therefore it results in

q+1 La+LgQ -1

T
Age=laboal)=[Ro+ X S ELL[0B. (E];m’e[r]Bm> Ef, (0B, (7.47)

m=q—1r=—1L, —Lg1

Note that matrix inversion is allowed since it is assume? that the noise autocorrelation matrix i%‘
full rank. By using this equality A = (EB (EB)7 + R) EB = R 'EB (I + (EB)Y R—lEB)
[140], the MIMO decoding matrix can be expressed as

qq,e

~— 1k k T k -
Age=C,'EF 0B, (Ts+ (quﬁ[o]Bq) C,'Ef, (0B, (7.48)

C,=Ry+ Y. Y Eh, B, (B, [7B,) B, 0B, (B 0B,) . (7.49)

From here onwards we assume that precoders are generated with (7.60) and equalizers are built
as (7.48) describes if otherwise stated.

7.4.2 Widely linear vs. linear processing

In this section we analyse the quality of the links after performing the proposed WLP and the LP
addressed in [140]. The expressions derived in the WLP case are built on optimistic assumptions
for the ease of the tractability. Since the comparison might be unfair, the aim is to find out in
which multi-antenna configurations FBMC/OQAM may remain competitive with OFDM.

In the WLP case, the input/output relationship of those symbols transmitted on the gth sub-
band and the time instant of interest will be given by AL Ef [0]B,. Unless (7.59) and (7.49)

g.eqq.e
coincide, i.e. Cq = C,4, the MIMO channel matrix is not decoupled into independent subchannels.
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The diagonal structure can be achieved if the additive noise is the dominant source of interference
or in the absence of ISI and ICI. Supposing the latter assumption, the noise correlation matrix is
formulated as Cq =C, =R, = 0.5NoIon, (see Appendix 3.A), provided that we stick to the case
that L, = 0. In order to make expressions analytically tractable, we consider an interference-free
scenario and we focus on the case that equalizers have no memory, i.e. L, = 0. Then, we achieve

a diagonal structure and the SINR is given by

1 - plqj\lq

INR! = —1= .
SINE, MSE! 0.5N’ (7.50)
where )\, is the Ith largest eigenvalue of matrix (E§q7€[0])TE§q’e[0]. We have assumed that S <
rank ((E’;q,e[O})T Eg”qﬁ[O]) = min (N7, 2Ng). Since (7.50) corresponds to a fictitious scenario that

is interference-free, we can conclude that the exact SINR is upper bounded by (7.50). Thoroughly
examining E’;q,e[O] it is possible to approximate its value by E’;q’e[O] ~ [R (HqT) R} (Hg)]T =H,.,
where H, is the frequency response of the MIMO channel matrix evaluated on %q. To support

this statement we first expand this term gé{l [0], written in (2.18), as follows:

Le.p—1 L.p—1 L-1
gal0l= " hyllrglle 7T = 3 hyle] (Zp[v1p[v+ﬂ> T (751
t=0 t=0 v=0
It should be mentioned that p[v] # 0 for v = 0,...,L — 1. The maximum channel excess

delay is denoted L., and it is assumed equal for all the links. According to [151], the prototype
pulse in the discrete-time domain can be obtained by sampling the analog pulse p(t), i.e. p[v] =
D ((v —0.5(L — 1)) %), where fs is the sampling frequency and the delay 0.5(L — 1) is chosen to
force p[v] to be causal. Then, using the first order Taylor expansion of p(t), we can approximate the
samples around the vth sampling instant as p [v + t] = p[v] + ﬁd[v], [151]. Writing the derivative
of the pulse as p/(t) we define dv] = p/ ((v —0.5(L — 1)) i) In the FBMC/OQAM context the
pulses follow the Nyquist pulse shaping idea, thus they present an even symmetry, which implies
that p[v] = p[L — 1 — v] as it is stated in [21], and consequently d[v] = —d[L — 1 — v]. The discrete-
time signal d[v] will present an odd symmetry with respect to the central sample. As a consequence,
rplt] ~ 25;01 |p [v]|2. If the prototype pulse is properly scaled to have unit-energy, the value of
gfzg [0] is approximately the element of matrix H, located at the ith column and jth row. This
confirms that E¥ _[0] ~ H,,, as long as the number of carriers is sufficiently large (see [151]).

qq.e
From here onwards we assume that EX _[0] = H, . holds true.

qq.e
At this point, it would be interesting to know how the upper bound in (7.50) compares with the
solution based on the linear processing [140]. To this end, we formulate the SINR in the OFDM

case, which is given by
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2p1481
[ qrrtq
SINR = grret—.

N
Vi 0

(7.52)

The variance of the noise is not halved because the technique is designed over the complex
field. The factor 2 in the numerator highlights that the real PAM symbols are obtained from
in-phase and quadrature components of the QAM symbols, which are transmitted in OFDM
systems. The coefficients {514 Bsq} denote the S largest non-zero eigenvalues of the matrix
Hf H,, so it becomes clear that the power distribution will be different from that of (7.50). In
OFDM systems the maximum number of streams that can be spatially multiplexed is given by
rank (Hqu) = min(Np, Ng). To carry out a fair comparison with FBMC/OQAM we exclu-
sively consider the schemes where S < min(Nz, Nr). Also notice that Hgﬂ,qu,e =R (Hf H,)
and S (HYH,) = ® (H]) S (H,) — S (HI) R (H,), which highlights that 3" 8y = 34 Aig. In
addition, ¢T3 (Hé{Hq) c =0 for any c € RN7*1,

In view of the above discussion we can write these two inequalities

B1g = max cHHquc > (ulq)H HqHHqulq = ;\1(1
II.CH2=1H . [ _ (7.53)

BNpq = ||;I:IH121£1 c"H,/ Hyc < (unyg)” HHoun,g = Anpg,

when uy, corresponds to the real-valued eigenvector of Hg’qu’6 that is associated to the eigenvalue
Aig- With the exception of the two specific cases written in (7.53), we have not been able to establish
any inequality for the rest of eigenvalues. With that, we should set S = Ny < Np to ensure that
at least in one spatial subchannel, in particular the Sth spatial subchannel, the highest gain will
take place when the WL filtering is performed, as long as the interference is removed. With an
alternative configuration all the spatial subchannels might present the highest gain when OFDM

is considered.

7.4.3 Iterative design

The processing developed in Section 7.4.1 gives priority to find low-complexity solutions, which gives
rise to a suboptimal design. Examining (7.41) from a different perspective, that is forgetting about
the complexity, we can find a local solution that can be computed via the alternating optimization
method. The idea is to independently optimize receive and transmit matrices in an iterative fashion.
The resulting design will be used as a benchmark for the results of Section 7.4.1. Without making

any relaxation the exact sum MSE is given by
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MSE ({Age. B} = Y E{[[dglk] — dylk][5} = Ma x S+
Sa
q+1 La+Lg, “ (754)

> ¥ Z HA;FEE’;me mH +Ztr(AgeRqu QAQTeE’;qe[o]Bq).

q€ES, m=q—11=—L,—

The cost function in (7.54) is obtained by resorting to this definition A, = [a;e...ai o] €
R2Nr(1+2La) %S Tt can be verified that the (Ith,/th) element of E { |dg[k] — d,[k] H;} coincides with

(7.42).
The receiver design hinges on minimizing (7.54) for fixed MIMO precoding matrices. Then the
optimal equalizers are

q+1 La+L92 -1

Ape= R+ Y Y EL.IB. (E’;me[ ]Bm>T EF,[0]B,. (7.55)

m=q—1 7':fLa7Lg1

The transmitter design is more challenging than that of the receiver because of the total power

constraint. Given the equalizers, the problem becomes

argmin M SE ({Aq,ea Bq})
{Bq}

2
st > Byl < Pr.
q<€Sa

(7.56)

The solution is detailed in Appendix 7.B. The overall algorithm operates as Algorithm 9

describes.

Algorithm 9 Alternating optimization method

1: Initialize Age, By 0<g¢g< M —1

2: for i=1,...,.N do

3: Compute A, . using (7.55)

4: Compute B, executing Algorithm 10
5: end for

Note that at each iteration the sum MSE decreases because the design of precoders and equaliz-
ers is governed by the same objective function. Hence, Algorithm 9 converges to a minimum point
since the sum MSE is lower bounded by zero [152]. However, we cannot state that the solution is

a global optimum point because (7.54) is not jointly convex in {B,} and {A,.}.
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7.5 Simulation results

In this section we evaluate the performance of FBMC/OQAM and OFDM systems in terms of
uncoded BER. Regarding the configuration of the system we have considered that both the trans-
mitter and the receiver are equipped with multiple antennas. In notation terms a Ng X Np x S
communication system accounts for a scenario where S streams are spatially multiplexed in a sys-
tem that deploys Ng antennas at reception and Nr antennas at the transmit side. In all the cases
analysed the symbols are drawn from a 16-QAM constellation, thus {d,[k]} is 4-PAM.

In the case that S = 1, beamformers are designed to maximize either the SINR or the SLNR.
The models presented in Sections 7.1 and 7.2 allow us to devise transmit and receive strategies
that independently process real and imaginary parts resulting in a WLP. As a consequence, the
algorithms described in Sections 7.3.1 and 7.3.2 are identified as WLP-SLNR and WLP-SINR,
respectively. As a benchmark we have simulated the technique proposed in [101], which performs
a LP that maximizes the SINR. So this solution is identified in simulations as LP-SINR. It is
important to highlight that the joint transmitter and receiver design analysed in [101] has been
applied to OFDM and FBMC/OQAM systems. Regarding the power distribution, we have set
pq = 1 for all ¢ € S;. The BER in the case that a single stream is transmitted per-subcarrier is

evaluated as function of the energy bit to noise ratio (%)

When multi-stream transmission is studied the system performance of techniques presented in

the Section 7.4 are evaluated in terms of BER against the average energy symbol to noise ratio,

M+CP 2xPr
M MxNy-

of a complex QAM symbol, since the PAM symbols have unit-energy. As for the benchmark, we

which is defined as % = The factor 2 in the numerator accounts for the energy
have simulated the solution based on the linear processing that minimizes the sum MSE derived
in [140]. The solution can be implemented either in an OFDM or in a FBMC/OQAM architecture,
as proposed in [138]. To differentiate each case we use these two acronyms: (OFDM) LP-MSE and
(FBMC) LP-MSE. Since the non-iterative technique that is described in Section 7.4.3 is based on
a WLP, it is identified in the figures as (FBMC) WLP-MSE.

The numerical results depicted in Figure 7.1a show that (FBMC) LP-SINR saturates at high
%. This justifies the need for devising specific designs for the FBMC/OQAM physical layer. In
this sense, the proposed techniques are able to exploit the CSI to outperform the linear processing.
Note that at low and moderate % a single tap per antenna suffices to achieve the same results as
OFDM. On the contrary, at high z}% the interference dominates over the noise, which highlights
that multiple taps are required to achieve lower BER curves. In Scenario 3 the flatness assumption
of the channel at the subcarier level is not realistic. For this reason in Figure 7.1b the (FBMC)
LP-SINR saturates at a higher BER when compared to Figure 7.1a. By observing the behaviour of

FBMC/OQAM in the Scenario 3 we can conclude that interferences are more effectively mitigated
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(a) Scenario 1. (b) Scenario 3.

Figure 7.1: BER vs. % for 2 x 2 x 1 communication systems in OFDM and FBMC/OQAM
modulation schemes. System parameters are set according to Scenarios 1 and 3 (see Table 2.3).

when the temporal diversity together with the spatial diversity is considered. It must be pointed out
that selecting the SINR expression to be the cost function leads to better results as though we had
considered the SLNR. The reason relies on the fact that the BER depends on the SINR as shown
in [122]. When the frequency selectivity of the channel is somewhat low, the interferences are almost
eliminated and then SLNR and SINR virtually coincide as Figure 7.1a confirms. Conversely, when
the variations of the channel become abrupt in the subcarrier pass band region the interferences
are not negligible, thus the expressions are far from being equivalent. In OFDM the error is pushed
down by increasing the length of the CP. Extending the CP beyond % samples we could possibly
improve the results. Nevertheless the penalty that should be paid in terms of bandwidth efficiency
would be unacceptable. Furthermore, OFDM with CP:% is only able to outperform WLP-SLNR
technique in the % range [10dB-20dB]. When OFDM is confronted with WLP-SINR, it does not
compare favourably. For the sake of clarity in the presentation we have not included the results
of those cases where L, and L; are larger than one, since they do not substantially improve the
results. That might be because the energy of the interference mainly comes from the first-order

neighbors.

The plots of Figure 7.2a point out that when the number of receive antennas is higher than
the number of transmit antennas the WLP-SLNR technique gives poor results. This happens
mainly because the WLP-SLNR restricts the antenna weights on the receive side to be real-valued.
Conversely, the coefficients involved in the transmit processing are the ones that are set to be real-
valued in the WLP-SINR case. Consequently in a 3 x 2 x 1 configuration, WLP-SLNR uses less
degrees of freedom than WLP-SINR, which explains the energy savings provided by WLP-SINR in
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Figure 7.2: BER vs. ﬁ—g for different multi-antenna configurations in FBMC/OQAM and OFDM
modulation schemes. System parameters are set according to the Scenario 1 (see Table 2.3).

Figure 7.2a. The same argument holds to explain the relative behaviour between WLP-SLNR and
WLP-SINR in Figure 7.2b.

In Figure 7.3 we show some results when the number of streams conveyed on each subcarrier
is higher than one. The number of streams and the number of transmit and receive antennas are
related as follows: S = Np < Npg. The justification is provided in Section 7.4.2. In particular,
we focus on this configuration 4 x 2 x 2. The results depicted in Figure 7.3a show that the pro-
posed technique slightly outperforms OFDM. This implies that the WLP-MSE technique succeeds
in removing the interferences as well as the loss in the first subchannel is compensated by the im-
provement of the second spatial subchannel. The gap between WLP-MSE and (OFDM) LP-MSE
is also due to the energy wastage that implies transmitting the CP. The BER curves of Figure 7.3a
also highlight that the proposed technique does not benefit from implementing a multi-tap linear
equalizer. Therefore, we can state that the channel frequency response is approximately flat at the
subcarrier level. As for the (FBMC) LP-MSE technique, it provides satisfactory results at high
and moderate noise regime. However, for % > 14dB the performance starts degrading because the
interferences are not removed and as a consequence the BER plot exhibits an error floor when the
noise is not the dominant source of interference. Scenario 3 is very challenging because the CP is
not long enough to absorb the maximum channel excess delay. In this sense, as Figure 7.3b shows,
the larger is the CP, the lower is the BER. The (FBMC) LP-MSE technique does not compare
favourably even at high noise regime. Now, the multi-tap linear equalization does push down the
BER curves with respect to the single-tap case. The reason lies in the fact that the channel fre-

quency response cannot be modeled flat at the subcarrier level. We have not increased the number
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Figure 7.3: BER vs. ﬁ—g for 4 x 2 x 2 communication systems in OFDM and FBMC/OQAM
modulation schemes. System parameters are set according to Scenarios 1 and 3 (see Table 2.3).

of taps beyond 3 because it does not significantly improve the results. The reason is because most
of the energy of the interferences comes from the first order neighbours. Under the conditions
of Scenario 3, the WLP-MSE technique provides the best results because it is interference aware,
which means that it can cope with the loss of orthogonality between subcarriers.

To evaluate how close the designs addressed in Sections 7.4.1 and 7.4.3 perform, we have tested
in Figure 7.4 both schemes in Scenarios 1 and 3. In particular, we focus on a 4 X2 x 2 communication
system fixing %:20 dB. The number of taps of the equalizers is set to 3 and the iterative design
is initialized with random matrices. As Figure 7.4 shows, the BER achieved by the iterative
design decreases as the number of iterations increase. It only outperforms the one-shot design after
performing 100 iterations. Beyond that point the improvement is marginal, thus we can conclude
that the non-iterative design almost gives the same BER when compared to the value at which the

alternating optimization method converges.

7.6 Chapter summary

This chapter studies the application of FBMC/OQAM systems to low coherence bandwidth MIMO
channels in PTP communications. Under these conditions the channel frequency response cannot
be modeled flat at a subcarrier level. This implies that the WLP devised in Chapter 6 does not
restore the orthogonality. Aiming at circumventing this problem we propose the design of new
signal processing techniques. The WLP comes naturally when FBMC/OQAM is analysed since

the transmitted symbols are improper. The figures of merit that govern the design when a single
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Figure 7.4: BER for a 4 X 2 X 2 communication system having fixed %zQOdB.

stream is transmitted over each subcarrier are the SLNR and the SINR. In both cases precoders
and equalizers work on a per-subcarrier basis and may have multiple taps. If the objective function
is given by the SLNR, the precoding is based on a multi-tap linear filtering structure whereas the
equalizers utilize a single tap. When the beamforming design is driven by the SINR maximization,
the complexity burden is placed on the receive side. That is, precoders employ a single tap while
equalizers rely on the multi-tap filtering. The simulation-based results allow us to conclude that
under highly frequency selective channels the proposed designs are able to exploit the richness in
scattering of the environment to significantly increase the link reliability when compared to MIMO-
OFDM systems. The optimal beamforming originally devised in MIMO-OFDM systems does not
provide competitive results if it is tailored to the MIMO-FBMC/OQAM modulation scheme.

In the MIMO-FBMC/OQAM scheme it is definitely challenging to simultaneously provide ro-
bustness against the channel frequency selectivity and support multi-stream transmission. To this
end, the design of MIMO precoding and decoding techniques has been investigated. The processing
that comes from tackling the FBMC/OQAM application to MIMO channels can be considered as
an improvement with respect to of those solutions that are only able to accommodate a single
stream per-subcarrier. Under the criterion of minimizing the sum MSE, two different techniques
have been devised. The first technique keeps the complexity at a reasonable level, which is practical
from the implementation point of view, but in exchange the original problem is relaxed yielding a
suboptimal solution. With the objective of performing closer to the optimum solution, the second
option iteratively computes precoders and equalizers by resorting to an alternating optimization
method, which is much more complex. In both cases the improperness of transmitted symbols has
been exploited resulting in the WLP. We have demonstrated via simulations that the first technique

nearly achieves the same results as the iterative design. The numerical results also show that the
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multi-stream solution derived for MIMO-FBMC/OQAM systems compares favourably to MIMO-
OFDM in terms of BER. However, the number of streams (.S) transmitted over each subcarrier
and the number of antennas deployed at transmit (Nr) and receive side (Ng) should satisfy this
relation: S = Np < Np, which has been theoretically justified. The resulting scheme of combin-
ing FBMC/OQAM with the optimal beamforming derived in the OFDM context does not remain

competitive because of the error floor appearance at low noise regime.

Appendices

7.A Solution of problem 7.46

To solve (7.46) we propose to apply the two-step algorithm described in [140] to obtain the precoding

matrices {B,} and the receive vectors {afbe}. The first problem to be solved is given by

S
argmin Z ZUBé. (7.57)

{aflve} qESa =1

For a fixed transmit processing the problem (7.57) is convex, thus the optimal equalizers are

written in this form

7\ —1
al = (cq + Bl [0B, (EL, [0]B,) ) EY [0]Bye; (7.58)
with
q+1 La+Lg2 T La,+Lg2 T
Co= > X Bl Dl (Bhd) + X wELI(Bl]) FRe (750)
m=q—17=—Lg—Lg, T=—Lg—Lg,
m#q T#0

In the second step of the algorithm, the receive vectors in (7.45) are particularized for (7.58)
and the transmit matrices are optimized so that the upper bound on the sum MSE is minimized.

Thus, the problem reduces to

S
argmin Z Z UBé

{Baq} qES, =1
st. S IBJ% < Py (7.60)
qESa

>\1 (BqBZ) < bqa qc Saa

where the objective function can be written as



168 MIMO DESIGNS FOR HIGHLY FREQUENCY SELECTIVE CHANNELS

S
Y UB, =t <Ig (EL,[01B,) " (Cy + Bl [0B, (EL, [0]B,)" ) E’;qe[o]Bq>

= tr <<IS + (E’;qe[O]Bq) C- 1Ef§qe[0]Bq)1> )

Although the new problem does not match the minimization of the exact sum MSE, it allows us
to benefit from the framework developed in [140]. In this regard, we can state that if the constraints
on the dominant eigenvalues are ignored, the solution of (7.60) has the structure B, = U,%,, where

T .
U, € RN7%Lq contains the eigenvectors of ( qqe[()]) C, lgk [0] € RNTXNT that are associated

qaq.e
with the Lq largest eigenvalues. The matrix ¥, € (CL‘IXS is decomposed as ¥, = [0 P,], where

0 € RLa*S—La i5 zer0 valued and P, = diag{ /PLyq 1 /plq} € RLa*La_ Whether it is possible or

not to spatially multiplex S streams will be given by f/q = min (S, rank ((Elgq 6[0]) (O 1E’;q e[O]))

As a consequence, I}q < S. From the precoding structure described above, the constraint on
the dominant eigenvalue becomes A1 (BquT) = max {plq,...,quq} < bg. Then, all the power
coefficients should comply with this inequality p;, < by, for [ = 1,...,L,. Since the additional
constraints are linear with the power coefficients, the upper bounds on the dominant eigenvalues
do not affect the solvability of the problem (see [140]). Hence, we can state that the precoder that
solves (7.60) is also given by B, = U,3,. As a consequence, the power coefficients are obtained by

solving

argmin Z Z

{plq} qeS, =1
L, (7.62)

s.t. Z Zplq < Pr

q€eS, =1
nglng(p 1§1§Lq, qESa.

Let Ajq be the Ith largest eigenvalue of matrix (E’;q e[0}) C., lEf;q .[0]. Since the problem (7.62)

is convex, the power coefficients can be formulated as follows:

Pig = min ((u—lﬂ )™= ) ) ,bq) : (7.63)

where p is the Lagrange multiplier that guarantees that the total power constraint is active and
(z)* = max(0,z). One option to compute (7.63) is to proceed similarly to the cap-limited water-
filling algorithm [114].

In order to find a low-complexity solution we have forced per-stream powers to be lower than
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{bg}, i.e. pig < bg. If the coefficients that delimit the allowed values are too high both the
transmit and receive matrices are overdesigned since the exact MSE will lie far below with respect
to (7.45). Conversely, if the parameters {b,} take small values, the streams transmitted on the
worst subchannels may not receive enough power to overcome the spectral nulls, which may have

an effect on the reliability of the communication. In this regard, we have empirically observed

il
Mo

tight upper bounds that rely on analytical expressions is not fully explored in Section 7.4.1 and,

that when the values of b, are around we achieve a good trade-off. The problem of finding

therefore, it remains open.

7.B Solution of problem 7.56

Notice that (7.56) is convex and satisfies the Slater’s constraint qualification [110], thus we can
resort to the dual optimization framework to solve the primal problem. Based on that, we first

generate the Lagrangian function as follows:

LA A{Age,Bg}) = MSE ({Age, Bg}) + A | Y IIByll7 — Pr |, (7.64)
qE€Sa

where A accounts for the Lagrange multiplier. The dual function is obtained by solving the following

unconstrained minimization

g(A) = ﬁl_a,iﬁ L (X {Age;Bg}), (7.65)

which allows us to pose the dual problem in this form

9()‘0pt) = mfth()‘)
st. A>0.

(7.66)

The MIMO precoding matrix that solves (7.65) is given by

q+1 La+LgQ -1

By = 3 2 (Bhyll) AwcAl B, 04y, | (Bh0) Ay (767

m=q—1 t:—La—Lg1

Plugging Aop: into (7.67) yields the optimal precoder. In this sense, we propose to compute the
optimal Lagrange multiplier by performing a bisection search assuming that A € [0 Aj4z]. The
criterion to bisect the plane is based on evaluating the supragradient of the dual function since it
might not be differentiable [117]. The authors in [125] have demonstrated that the dual function
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Algorithm 10 Precoder design
1: if dg(0) <0 then A =0

2: else

3: Set 1=0, u=M 0z

4: repeat

5: A=0. 5(l + u)

6: if 0g(A) <0 then u= X\ else 1=\

7 until Y [|B;(\)|% e 6Pr Pr], 0<d<1

q€Sa
8: end if

9: Bq = B;(A), q € Sq

can be upper bounded as follows:

g <g(\) + )Y B L - Pr | - (7.68)

q€Sa
From (7.68) it is easy to identify the supragradient of the dual function, which is given by
Ag(N) = X yes., HBZ(A)H?J — Pr. At this point, we should define the initial interval where the
Lagrange multiplier lies. Since the strong duality holds, the complementary slackness has to be
satisfied [110]. Hence, if Aoy > 0 the total power constraint is active. By contrast, if the constraint

is not satisfied with equality then A,,; = 0. Bearing the complementary slackness in mind along
with the trace inequality (tr (AB) < vazl Ai (A) N (B)), yields

=Y B < Y - <§:z , (7.69)

qeS, qeS, i=1 ()\Opt+’yNT+1 Z) qeS, i=1 Opt

for Aopt > 0. Therefore

T pk
> [[ases, o,

0 < Aope < | 2522 B = Amas. (7.70)

This result follows from defining the eigenvalues of matrices (E’q“qye[O]) A, AqTeE’;q .[0] and

q+1 La +Lg2

> 2 <Eﬁzqe[ﬂ> A e AL Elg ], (7.71)

m=q—1 7':fLang1

as {a}l, o ozév T} and {7;, s Vg T} respectively. The eigenvalues collected in both sets are arranged
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in descending order. Setting the upper bound according to (7.70) certifies that the optimal Lagrange
multiplier is confined in the selected interval. The authors have demonstrated in [152] that By(A)
decreases monotonically with A\. Hence, if dg(0) < 0, then dg(A\) < 0 for any A € [0 Azl
Consequently A\, = 0 if 9g(0) < 0. Taking this result into account, Algorithm 10 enables us to
perform as close to the optimal value as desired. The algorithm stops when the desired precision is
reached. In particular we fix 6 = 0.99. It is important to remark that through a different reasoning

we have arrived at the same result as [152].
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Chapter 8

Conclusions and future work

This chapter summarizes the conclusions that can be drawn from the numerical results and the
mathematical developments that are included in this thesis. In addition, some ideas are given to

continue the work that has been initiated in this dissertation.

8.1 Conclusions

The air-interface of 5th generation wireless systems will have to be designed to meet ambitious
throughput goals and to be spectrally agile. Many state-of-the-art communication standards rely
on combining MIMO architectures with the OFDM modulation, which is the most prominent
multicarrier technology. The popularity of OFDM stems from the fact that the transmission link
can be modeled like a set of parallel flat fading channels. As a consequence subbands can be
independently processed and thus, OFDM can benefit from the advances made in single carrier
systems. Nevertheless, this is achieved in exchange of inserting a CP and shaping subcarrier
signals with the rectangular pulse, which exhibits poor stopband attenuation. This highlights the
need to go beyond OFDM and push the research for alternative multicarrier modulations. In view
of this, the FBMC/OQAM modulation scheme is gaining momentum since it does not transmit
redundancy and takes advantage of pulse shaping techniques. Chapter 1 reviews this technology
and provides evidence to favourably consider FBMC/OQAM as an eligible technology for future
wireless communications. However, the research is not as mature as it is in the OFDM context
and there are still some topics that need to be further investigated. In this sense, how to fully
exploit the potentials of MIMO communications in the FBMC/OQAM context is on progress. In
this sense, this thesis casts some light into the design of multiantenna and multicarrier techniques

based on OQAM.

Chapter 2 introduces a unified formulation that is sufficiently general to accommodate any
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pre- and post-processing technique for MIMO PTP communication systems in the FBMC/OQAM
context. The system model reveals that the multipath fading destroys the orthogonality properties.
Therefore, unless the channel is counteracted, the reception will be affected by ISI and ICI. This
interference is induced by the modulation. For this reason this type of disturbance is called intrinsic
interference. When multiple antennas are placed at both ends of the link, the multiantenna-induced
interference comes into play making the FBMC/OQAM extension to MIMO architectures definitely
challenging.

The first problem that has been tackled is the design of signal processing techniques to deal with
the channel at the receive side. To this end, the receiver structure that consists of a feedforward
filter followed by a MLSE has been examined in SIMO PTP communications. The feedforward
filter has the objective of reducing the length of the channel. This means that a reduced number
of undesired symbols are allowed at the filter output. The residual interference is treated as noise
and the MLSE is responsible to cope with the allowed interference terms. The best strategy when
it comes to set the number of taps and the number of allowed interference terms depends on
the propagation conditions. The good spectral confinement exhibited by the subcarrier signals
is harnessed by the receiver to equalize the signals in a per-subcarrier basis even in the MAC in
presence of synchronization errors. The subcarrier-wise processing alleviates the complexity with
respect to multi-user detectors that jointly process all the subcarriers. Another conclusion that
has been drawn when delving into the equalization design is that the residual interference at the
equalizer output should not be ignored in the detection stage, if coded FBMC/OQAM systems are
employed. Since the exact characterization of the residual inference is computationally demanding,

two low-complexity estimation methods have been developed.

When the detrimental effects of the channel are combated at transmission it is deemed necessary
to follow an unselfish approach. That is, linear precoders have to take into account the signal that
leaks through unintended positions along the time-frequency grid. Behind this rationale several
criteria have been proposed to design the transmit strategies for a fixed power allocation, which rely
on having CSI knowledge at transmission. The techniques can be refined if the power distribution
is optimized given the precoders. We have concentrated on cases where the channel is highly
frequency selective, so that precoders are not able to remove the interference. In particular, three
different problems have been reviewed. The first and second aim at maximizing the sum-rate
for PTP communications given a total power budget. The second problem imposes integer-bit
and QoS constraints in addition to the power constraint. Finally, the third problem focuses on
the downlink of a multi-user communication system. In this situation subcarriers can only be
occupied by a single user. Therefore, the resource allocation problem comes down to allocate the
power among subcarriers and assign subcarriers to users. The optimal solution of all the problems

that are analysed is difficult to attain with a reduced complexity because adjacent subcarriers
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are coupled. However, we can break up the original problem into several simpler subproblems
by smartly grouping subcarriers. Then, each subproblem can be independently solved, which
drastically reduces the complexity. Although this strategy is suboptimal, the solution performs
reasonably close to the optimal.

The last area that is studied in this thesis focuses on the joint transmitter and receiver design for
FBMC/OQAM-based MIMO channels. The scenarios that have been analysed cover multiantenna
point-to-point as well as multinatenna point-to-multipoint communications. In the most general
case, the signal at the output of the AFB is degraded by modulation-, multi-stream-, multiantenna
and multi-user-induced interference. In some cases, the linear processing intended for OFDM
systems can successfully cope with the interference. By contrast, in other situations it is required
to take into account the characteristics of the FBMC/OQAM modulation. Then, real and imaginary
parts are independently treated, giving rise to the widely linear processing, which is able to achieve
interference-free data multiplexing. The theoretical analysis that is conducted in this dissertation
allows us to infer for which multiantenna configurations the WLP remains competitive with the
LP. In other words, the relation between the number of streams, transmit and receive antennas
determines when WLP may be successfully applied.

In almost all the proposed study cases the signal processing techniques initially though for
OFDM come in useful to restore the orthogonality in FBMC/OQAM systems, as long as the channel
frequency response is almost flat within subchannels. Then, FBMC/OQAM outperforms OFDM
in terms of BER and rate. The reason lies in the fact that the FBMC/OQAM modulation does
not resort to the CP transmission, which leads to an increased bandwidth efficiency and a reduced
energy wastage. The spectral efficiency can be further improved by extending the number of active
data carriers. Since pulses decay faster in FBMC/OQAM systems, the subcarriers that are switched
off at the edges of the band can be reduced without increasing the out-of-band radiation. Provided
that the flat fading assumption is not satisfied, then the improperness of the transmitted symbols
and the intrinsic interference come into play when addressing the design of FBMC/OQAM systems.
Interestingly, the best performance is still given in this case by FBMC/OQAM if the maximum
channel excess delay is longer than the CP in OFDM systems. The most interesting conclusion
that can be drawn from this thesis is that the FBMC/OQAM modulation scheme can benefit from
the spatial dimension to boost the system performance when compared to the OFDM counterpart,

for some multiantenna configurations and propagation conditions.

8.2 Future lines of research

The results presented in this thesis bridge the gap between FBMC/OQAM and OFDM mainly

because of the progress that has been made in the application of multiantenna diversity techniques
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to FBMC/OQAM systems. However, we have localized some areas of research that are not fully

explored. Some examples are given below.

8.2.1 Resource allocation

From the perspective of marginally degrading the system performance while reducing the com-
plexity, the beamforming design and the resource allocation strategy can be independently and
sequentially devised. In this regard, it may happen that the transmit and receive beamformers can
just partially remove the interference. If so, ISI and ICI terms cannot be neglected. As a conse-
quence, the resource allocation strategies originally devised for OFDM have to be revisited since
they will lose the optimality in the FBMC/OQAM context. This highlights that new algorithms
have to be designed. In Chapter 5 the rate maximization is investigated in presence of interference.
However, there are alternative interesting criteria that have not been reviewed in this thesis, mostly
for multi-user multicarrier systems. As a consequence, it would be worth studying if existing power
and subcarrier allocation strategies should be modified to deal with residual ISI and ICI. The most
relevant rata adaptation and the margin adaptive problems in the downlink of a communication

system with multiple users include:

e Max-min rate allocation [153,154].
e Sum-rate maximization with proportional rate constraints [155-157].

e Transmit power minimization subject to users’ rate constraints [158,159].

The problem is even more challenging when several users are allowed to transmit on the same
subcarriers. Then, the user scheduling, the power allocation and subcarrier assignment have to be
optimized [144,160, 161].

8.2.2 Design of MIMO precoding and decoding matrices

If multiple antennas are incorporated at both ends of the link, MIMO techniques can be designed
to boost the system performance. Nonetheless, how to reach the full potentials of these schemes in
the context of FBMC/OQAM is still an active research topic. In this sense, the advances made in
this thesis can be considered as a starting point, yet there is room for improvement in many areas.
The future lines of research that have been identified as for the joint transmitter and receiver design
are detailed in the following.

Resorting to majorization theory we have been able to compare analytically the performance
given by the proposed WLP, which is especially designed for FBMC/OQAM, and the LP, which can
be applied to OFDM and FBMC/OQAM platforms. Nevertheless, the comparison is only valid for
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some limited multiantenna configurations. Therefore, further studies are required to determine how
compare the WLP and the LP for any number of streams, transmit antennas and receive antennas.
Besides, the performance metric that governs the design of transmit and receive beamformers is
the sum MSE. It would be interesting to consider other objective functions than the sum MSE.
The MIMO techniques addressed in Chapters 6 and 7 have to be aware of inter-symbol, inter-
carrier, inter-antenna and inter-user interference. The inter-carrier interference is by far the most
harmful effect because it couples subcarriers. This prevents us from independently processing
subcarriers and benefiting from the convex optimization. Some ideas have been highlighted to
reduce the complexity such as the utilization of bounds to convexity the problem. Unfortunately,
this results in suboptimal solutions. This reveals the difficulty of attaining the optimum with a
reduced complexity, which remains as an open problem. Another important aspect regarding the
suboptimal designs is that all the degrees of freedom are not used. At least the precoder or the
equalizer is restricted to be real-valued. Thus, it is left as future work the joint design of MIMO

precoding and decoding matrices that use real and imaginary dimensions.
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